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Abstract: Understanding the spatiotemporal distribution of extreme rainfall and meteorological
drought on a watershed scale could be beneficial for local management of any water resources system
that supports dam operation and river conservation. This study considered the watershed of Angat as
a case, given its economic importance in the Philippines. A series of homogeneity tests were initially
conducted on each rainfall dataset from monitoring stations in and near the watershed, followed by
trend analysis to determine the rate and direction of change in the annual and seasonal rainfall extreme
indices in terms of intensity, duration, and frequency. Three indices, using the rainfall deviation
method (%DEV), percent of normal rainfall index (PNRI), and Standardized Precipitation Index (SPI),
were also used to identify meteorological drought events. Generally, rainfall in the watershed has an
increasing annual PCPTOT (4–32 mm/year), with increasing frequency and intensity in heavy rainfall
and wet days. A significant increasing trend (α = 5%) in the seasonal PCPTOT (7–65 mm/year)
and R10mm (1.7–10.0 days/decade) was particularly observed in all stations during the Amihan
Monsoon Season (Dec–Feb). The observed increasing rainfall intensity and frequency, if it continues
in the future, could have an implication both for the water resources operation to satisfy the multiple
objectives of Angat Reservoir and for the flood operation that prevents damage in the downstream
areas. The effect of each ENSO (El Niño- Southern Oscillation) phase on the rainfall is unique in
magnitude, intensity, and duration. The seasonal reversal of the ENSO in the extreme rainfall and
meteorological drought signals in Angat Watershed was also evident. The identified meteorological
drought events in the watershed based on SPI-12 persisted up to 12–33 months, could reduce more
than 60% (PNRI < 40%) of the normal rainfall. Insights from the study have implications for the
hydrology of the watershed that should be considered for the water resources management of the
Angat Reservoir.

Keywords: rainfall extremes; Angat Dam; El Niño; meteorological drought; SPI

1. Introduction

The Angat Watershed plays a pivotal role in the provision of water supply of the
Philippine’s National Capital Region (NCR) and surrounding provinces. It is considered
as one of the most important water resources systems in the country, not just for water
supply but also for power generation and flood control. The multipurpose Angat Dam in
the watershed allocates water for (i) domestic consumption (through the Ipo Dam) that
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accounts for more than 90% of the NCR’s water supply [1,2], (ii) irrigation use (through
the Bustos Dam) for about 17,500 hectares (ha) and 24,000 ha of farmland during the
wet and dry cropping seasons, respectively [3], (iii) hydropower generation with a total
capacity of 218 megawatts (MW) [4], and (iv) flood operation, which prevents damage in
the downstream areas along the Angat River and the afterbay re-regulation dams of the
Bustos and Ipo Dams [5]. Flood control operation is extended to Barangay Tibag in Pulilan,
Bulacan, which is the target watershed in the Angat Dam Flood Operation Rule.

The annual average natural inflow of the watershed is about 58.40 cubic meters per
second (m3/s), but since the operation of the Umiray–Angat Transbasin Project (UATP)
in June 2000, the reservoir receives an additional average annual flow of 11.60 m3/s,
raising the average inflow to the dam to 70.0 m3/s. Rainfall over the Angat Watershed
is a key factor influencing the inflow and water availability in the Angat Reservoir [6–9].
Pre-UATP studies [10,11] revealed that the watershed inflow to the reservoir has strong
sensitivity to local rainfall variability. The rainfall in the watershed follows a distinct
pattern of wet and dry seasons and is greatly influenced by the monsoons and various
weather systems in the Philippines, such as tropical cyclones [12]. There is also the influence
on the inter-annual climatic variability of El Niño Southern Oscillation (ENSO), a large-
pattern atmospheric and ocean circulation process that triggers the fluctuation between
above-normal (El Niño) and below normal (La Niña) sea surface temperature (SST) over
the tropical Pacific [13–15]. These seasonal and inter-annual climatic variation adversely
affected both the agricultural production [16–18], and water resources [19–22] in the country.
In the case of Angat Watershed, the heavy rainfall during the wet season is crucial for
replenishing the water supply in the Angat Reservoir [10], while during the dry season,
rainfall variations over the watershed can have a significant impact on water availability
and the risk of drought [19]. Given the economic worth of Angat Watershed in the country,
there is a need for a thorough analysis of the spatiotemporal analysis of its local rainfall to
properly assess the availability of water for its competing users, and effectively mitigate
water-related hazards downstream.

In recent years, there has been a growing emphasis on studying extreme rainfall trends,
particularly in the context of climate variability and climate change. Most peer-reviewed
studies related to rainfall variability in the country were done on a nationwide [23–29]
or regional scale [30–33]. According to the Intergovernmental Panel on Climate Change
(IPCC) Fifth Assessment Report [34], an increase of 22 millimeters (mm)/decade on the
total wet-day rainfall (PCPTOT) was reported over Southeast Asia, but trends vastly differ
across the region and seasons. Endo et al. [35] who determined trends of extreme rainfall
over Southeast Asia from the 1950s to 2000s based on the indices defined by the Expert
Team on Climate Change Detection and Indices (ETCCDI), reported an increasing trend
in the annual PCPTOT in southern Vietnam and Luzon Island in the Philippines. The
same study observed an increase in heavy rainfall (R50mm) in most stations for the Luzon
and Visayas islands. Overall, an increase in heavy rainfall was reported over Southeast
Asia in the latest Assessment Report of the IPCC [36,37]. Understanding the dynamics of
rainfall trends on this scale empowered national authorities and policy makers to make
informed decisions related to disaster risk reduction, water resource management, and
sustainable development [23,24,38]. While these findings are useful to get the bigger picture,
a watershed-scale analysis could be most beneficial for the local management of any water
resources system that supports dam operation and river conservation.

The continuous negative rainfall anomaly, on the other hand, is usually associated
with meteorological drought. Unlike extreme rainfall events that have an associated water-
related hazard (e.g., flood), and are abrupt and almost near real-time, the risk brought by
meteorological drought could manifest over an extended period. Assessment of drought
using multiple indexes and indicators is recommended by the World Meteorological Or-
ganization (WMO) [39]. In the Philippines, meteorological droughts were monitored and
reported using the Percent of Normal Rainfall Index (PNRI) and the Standard Precipitation
Index (SPI) [40]. Past drought events usually coincided with El Niño events [19,24]. Com-
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petition between the irrigation and domestic water allocation of Angat Reservoir caused
farmers of AMRIS to cope with an “imposed water scarcity” especially during El Niño
events [41]. It is evident with the past El Niño events where minimum releases were made
for irrigation to give priority to domestic water use [6,8,42–45].

This study was carried out to assess the historical spatiotemporal variability of extreme
rainfall and meteorological drought over the Angat Watershed, given its economic impor-
tance in the country. Specifically, this study aims to characterize rainfall in the watershed
by conducting (1) trend analysis on the different extreme rainfall indices and (2) drought
analysis using a rainfall deviation method, percent of normal method, and Standardized
Precipitation Index (SPI). The coherency of the results with the national and regional context
was included in the discussions.

2. Materials and Methods
2.1. Study Area and Preliminary Data Analysis

Angat watershed in Bulacan, Philippines, lies between 121◦9′ and 121◦21′ east longi-
tudes, and 14◦50′ and 15◦12′ north latitudes (Figure 1). Angat Watershed elevation ranges
between 183 and 1257 meters (m) above mean sea level (AMSL), with an average elevation
of 503 m AMSL and hillslope of 23.4%. The watershed stores the Angat Reservoir and has a
total drainage area of 546.5 square kilometers (sq.km) upstream of the Angat Dam—a 131 m
high rock-fill dam with a 630 m long dam crest that curves at a radius of 620 m [5]. The
watershed is as one of the most well-forested and managed forest reserves in the country,
with 95.5% (506.62 sq.km) of the area covered with combined forest and brush, while the
remaining 4.5% (24.20 sq.km) comprises the inland water of Angat Reservoir and upstream
tributaries. It consists of three sub-watersheds, namely, the Upper Angat or Maputi water-
shed, Matulid Watershed, and Talaguio Watershed. The Sierra Madre Mountain Range on
the eastern side of Angat watershed separates it from Umiray Watershed. Additional water
from Umiray River is conveyed through a 13-kilometer (km) tunnel (4.30 m diameter) to
Macua River across the Sierra Madre Mountains.

The study considered five (5) rainfall monitoring stations located within and outside
the Angat Watershed (Figure 1). The stations of Talaguio, Maputi, Angat, and Matulid are
maintained by the National Power Corporation (NPC), while Umiray station is monitored
by the Metropolitan Waterworks and Sewerage System (MWSS). These stations are located
in different climate zones: Type I with pronounced dry season from November to April,
and wet during the rest of the year, which includes the stations in Talaguio and Angat; Type
III, with a relatively dry season from November to April, and wet during the rest of the
year, which includes the station in Matulid and Maputi; and lastly, Type IV is characterized
with more or less even rainfall distribution throughout the year, which includes the stations
of Umiray. No station belongs to Type II, which has no dry season, with a very pronounced
maximum rain from December to February. The Philippine Atmospheric, Geophysical
and Astronomical Services Administration (PAGASA) and the national meteorological and
hydrological services (NHMS) agency of the Philippines classify these four climate zones
following the Modified Corona Climate Classification based on average monthly rainfall
totals [21,46,47].

The raw rainfall datasets were initially subjected to quality control through homo-
geneity assessment prior to any analysis [48]. Missing values were observed at all stations
except Angat station (Table 1), as there are no road networks to immediately access and
regularly secure the other stations. To address the issue on data quality, two step data
imputation were performed to treat missing data: (1) autoregressive integrated mov-
ing average (ARIMA) with Kalman smoothing for 10-day missing continuous gap; and
(2) Inverse Distance Weighing (IDW) method using at least (2) nearby stations’ continuous
recorded data for more than 10 days continuous data gap.
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Figure 1. Location and components of the Angat–Umiray Water Resources System, the National 
Capital Region (NCR), and the Angat-Maasim River Irrigation System. It shows the boundary of [1] 
Angat Watershed with outlet designated at Angat Damsite (red polygon); [2] the Target Watershed 
for flood operation of Angat Reservoir extended to Brgy. Tibag, Pulilan (gray polygon); [3] the 
Umiray Watershed (orange polygon); and [4] rainfall monitoring gauges (green dots). The water-
sheds were delineated using the 5-m resolution Interferometric Synthetic Aperture Radar-Digital 
Elevation Models (IFSAR-DEM) from the National Mapping and Resource Information Authority 
(NAMRIA). 

Table 1. Descriptions of the monitoring rainfall stations in Angat Watershed. 

Station Climate 
Type * 

Elevation 
(m AMSL) 

Temporal 
Duration 

No. of 
Years 

% Missing 
Values 

Maputi III 557.99 1987–2021 35 22.67 
Talaguio I 644.38 1987–2021 35 7.07 
Matulid III 494.33 1987–2021 35 19.54 
Angat I 323.55 1987–2021 35 - 

Umiray IV 258.69 2022–2021 20 3.11 
* Based on the Modified Corona Climate Classification. 

In this study, four homogeneity tests were employed, following the studies of Fer-
nandez et al. [19], to identify the break periods of each rainfall series, namely: Pettitt’s Test, 
Standard Normal Homogeneity Test (SNHT), Buishand’s Range Test, and Von Neumann 
Ratio Test. The resultswere categorized into three classes based on  the number of tests 
rejecting the null hypothesis at 5% significance level [49]  
Class 1 (Useful), which rejects one or zero null hypothesis of the four tests. Under this 
category, the series is considered homogenous and can be used for further analysis. 
Class 2 (Doubtful), which rejects two null hypotheses of the four tests with indication of 
inhomogeneity in the series. Results of trend analysis should be critically inspected due 
to possible presence of inhomogeneities.  
Class 3 (Suspect), when three or all null hypotheses are rejected. In this category, the series 
lacks credibility. Rainfall series that fall under this category were compared to the nearby 

Figure 1. Location and components of the Angat–Umiray Water Resources System, the National
Capital Region (NCR), and the Angat-Maasim River Irrigation System. It shows the boundary of [1]
Angat Watershed with outlet designated at Angat Damsite (red polygon); [2] the Target Watershed for
flood operation of Angat Reservoir extended to Brgy. Tibag, Pulilan (gray polygon); [3] the Umiray
Watershed (orange polygon); and [4] rainfall monitoring gauges (green dots). The watersheds were
delineated using the 5-m resolution Interferometric Synthetic Aperture Radar-Digital Elevation
Models (IFSAR-DEM) from the National Mapping and Resource Information Authority (NAMRIA).

Table 1. Descriptions of the monitoring rainfall stations in Angat Watershed.

Station Climate
Type *

Elevation
(m AMSL)

Temporal
Duration No. of Years % Missing

Values

Maputi III 557.99 1987–2021 35 22.67
Talaguio I 644.38 1987–2021 35 7.07
Matulid III 494.33 1987–2021 35 19.54
Angat I 323.55 1987–2021 35 -

Umiray IV 258.69 2022–2021 20 3.11
* Based on the Modified Corona Climate Classification.

In this study, four homogeneity tests were employed, following the studies of Fernan-
dez et al. [19], to identify the break periods of each rainfall series, namely: Pettitt’s Test,
Standard Normal Homogeneity Test (SNHT), Buishand’s Range Test, and Von Neumann
Ratio Test. The resultswere categorized into three classes based on the number of tests
rejecting the null hypothesis at 5% significance level [49]

Class 1 (Useful), which rejects one or zero null hypothesis of the four tests. Under this
category, the series is considered homogenous and can be used for further analysis.
Class 2 (Doubtful), which rejects two null hypotheses of the four tests with indication of
inhomogeneity in the series. Results of trend analysis should be critically inspected due to
possible presence of inhomogeneities.
Class 3 (Suspect), when three or all null hypotheses are rejected. In this category, the series
lacks credibility. Rainfall series that fall under this category were compared to the nearby
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stations for cross-validation of the inhomogeneity of the series. Necessary adjustments to
the identified break point/s were made.

The continuous records of each station were used to estimate the total (PCPTOT) and
coefficient of variation (CV) of rainfall across timescale (monthly, seasonal, and annual). The
degree of variability based on CV is as follows: low for CV< 0.2, moderate for 0.2 < CV < 0.3,
and high for CV > 0.3. To get a better perspective of the distribution of the PCPTOT and
its variability over the watershed, spatial maps were generated using the IDW method.
The seasonality index (SI) and the precipitation concentration index (PCIannual) were also
determined to understand the seasonality and shift in rainfall concentration patterns in
the watershed:

SI =
1
Rj

12

∑
i=1

(
Xi −

Rj

12

)
(1)

PCIannual =
∑12

i=12 X2
i

∑12
i=12(Xi)

2 (2)

where Rj is the total annual rainfall for a particular year j while Xi is the total rainfall for ith

month of year j. SI measures the spread of the monthly rainfall with respect to an ideally
uniform monthly distribution in a year. SI values can range from 0 (all months have similar
rainfall) to 1.83 (all rainfall incidences occur in a single month). PCIannual indicates the
degree of rainfall concentration during a given year. The values of PCIannual can be lower
than 10 (uniform rainfall distribution) to over 20 (strongly irregular rainfall distribution),
with maximum value up to 100.

To describe the occurrence of extreme rainfall events, the study considered nine
of the eleven rainfall extreme indices of ETCCDI [50] developed and recommended by
the joint Commission for Climatology/World Climate Research Program/Joint Technical
Commission for Oceanography and Marine Meteorology (CCI/WCRP/JCOMM) as shown
in Table 2. These indices consider the three major attributes of extreme events, namely:
intensity (PCTTOT, RX1day, and RX5day), duration (CDD and CWD), and frequency
(R10mm, R20mm, and R75mm). This study particularly added R75mm to the analysis
because of the established daily threshold of 75 mm for any of NPC-monitored stations
as an indicator for the beginning of the flood pre-caution period of downstream areas of
Angat Dam [5].

Table 2. Description of rainfall extreme indices used in the study.

Index Definition * Units

PCPTOT Total amount of rainfall in wet days mm
RX1day Maximum 1-day rainfall mm
RX5day Maximum 5-day rainfall mm

CDD Maximum length of dry days day
CWD Maximum length of wet days day

R10mm Count of days when rainfall ≥ 10 mm day
R20mm Count of days when rainfall ≥ 20 mm day
R75mm Count of days when rainfall ≥ 75 mm day

* Wet days refer to days with rainfall ≥ 1 mm, while dry days refer to when rainfall < 1 mm.

2.2. Trend Analysis

Detecting significant monotonic trends present in each series of rainfall extremes was
performed using the Mann–Kendall (MK) test [51,52] with Sen’s Slope (SS) estimator [53].
The application of these statistical tests had been demonstrated on previous works [24,
26,29,33,35] for Philippine setting. In general, the null hypothesis that the series come
from a sequence with independent realizations and are identically distributed (no trend) is
evaluated against the alternative hypothesis, which implies a presence of significant trend.
This is done at both the 5% and 10% significance levels.
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2.3. Drought Analysis

Three drought indices using the percent of normal rainfall index (PNRI), rainfall
deviation index (%DEV), and Standardized Precipitation Index (SPI) were employed in this
study to describe the past meteorological drought events in the watershed.

2.3.1. Rainfall Deviation and Percent of Normal Rainfall Index

Meteorological drought can be understood from the rainfall deviation from the long-
term mean of a rainfall series. The rainfall deviation index (%DEV) and percent of normal
rainfall index (PNRI) in monthly scale was calculated using the formula:

%DEV =
Xi − Xn(i)

Xn(i)
× 100 (3)

PNRI =
Xi

Xn(i)
× 100 (4)

where Xi is the total rainfall for ith month, while Xn(i) is the climate normal of total rainfall
for the ith month covering the last 30 years (1991–2020). Station-based and watershed
mean Xn(i) was established following the guidelines of WMO [54]. PNRI has been used
extensively to indicate past drought conditions in the Philippines. PNRI is used mainly by
the DOST-PAGASA for monthly climate assessment and issuance of probabilistic rainfall
forecasts [40]. The following classification suggested by the DOST-PAGASA was adopted in
this study: rainfall way below normal for PNRI < 40% (red), rainfall below normal for 41%
< PNRI < 80% (yellow), rainfall near normal for 80% < PNRI < 120% (green), and rainfall
above the normal for PNRI > 120% (blue). The study of de los Reyes and David [20] use
%DEV to describe the onset, duration, and magnitude of drought events in the Philippines
for post-2000 El Niño events. Based on PNRI, drought event was defined as when three
consecutive months are observed to have way below normal rainfall (red) or when five
consecutive months have below normal rainfall (yellow) [40] (Table 3).

Table 3. Criteria for drought, dry spell, and dry conditions based on PNRI and %DEV.

Classification Criteria

Drought

• 3 months of consecutive records of way below normal rainfall
(equivalent to less than −60%DEV); or

• 5 months of consecutive records of below normal rainfall
(equivalent to −21 to −60%DEV)

Dry Spell

• 2 months of consecutive records of below normal rainfall
(equivalent to less than −60%DEV); or

• 3 months of consecutive records of way below normal rainfall
(equivalent to −21 to −60%DEV);

Dry Condition • 2 months of consecutive records of below normal rainfall
(equivalent to −20 to −60%DEV)

2.3.2. Standardized Precipitation Index (SPI)

The SPI developed by McKee et al. [55] was endorsed by the WMO in 2009 to be
used by all NHMS around the world as the standard for determining the existence of
meteorological drought [56,57] because of its applicability for various climate regime and
computational simplicity. The total monthly rainfall series of each station were initially
fitted with gamma distribution using coefficients by Thom [58] to compute for the cumu-
lative distribution function (CDF) that is converted to Z-score distributions [55] to obtain
the monthly SPI index. SPI was developed upon the relationship of drought frequency,
duration, and scales [55]. A drought event is defined as the period in which SPI is con-
tinuously negative and reaches a value of −1.0 or less [57]. A drought event starts when
the SPI first drops below zero and ends with a positive SPI value following an SPI of −1
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or less. A drought event magnitude (positive sum of the SPI values for all months within
a drought event) and intensity (ratio between drought magnitude and its duration) [59]
are then calculated. This study calculated the SPI values on various timescales (3-, 6-,
and 12-month), but focused on the analysis of SPI-12 since this period is normally tied to
streamflow and reservoir levels [57] and is commonly used in the assessment of hydrologic
impacts of meteorological droughts [39].

2.4. The Teleconnection of El Niño–Southern Oscillation (ENSO)

The influence of the large-pattern atmospheric and ocean circulation of ENSO using
the Oceanic Niño Index (ONI) 3.4 on the detrended series of extreme rainfall and drought
indices over Angat watershed was examined through correlation analysis. This study uses
the Spearman correlation at 5% level of significance as in other studies [60,61]. This study
conducted thorough discussions on the characteristics of meteorological drought events
on the Angat Watershed based on SPI-12 and PNRI after the onset or development of
warm episodes in tropical Pacific (El Niño) from 1990 to 2020. The monthly teleconnection
index of ONI 3.4 was collected from the Climate Prediction Center of the National Oceanic
and Atmospheric Administration (NOAA, https://origin.cpc.ncep.noaa.gov/products/
analysis_monitoring/ensostuff/ONI_v5.php, accessed on 1 September 2023).

3. Results and Discussion
3.1. Rainfall Characteristics

Table 4 shows the list of rainfall stations with identified break periods. The rainfall
series of Talaguio and Umiray stations are found to be homogenous across timescale.
The rainfall series of Angat, Maputi, and Matulid for the month of January falls under
Class 2, with identified break periods in 2006, 2010, and 1999, respectively. However,
these were found to be not associated with inhomogeneity after cross-validating with
homogenous series of the same month from other stations. The February and December–
January–February (DJF) rainfall series of Matulid station falls under Class 3 and is found to
have a significant break period in 1999 and 2000, respectively. Figure 2 shows the identified
breakpoint of the DJF rainfall series of Matulid station along with nearby homogenous
series, which is disregarded for being high as compared to other stations and is corrected
using the IDW method.
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Figure 2. Time series plot showing the inhomogeneous rainfall of DJF series of Matulid station (black
line) with break period for the year 1999 as compared with nearby stations (colored lines).

The mean PCIannual values over the study period varies from 12.70 in Maputi to 15.56
in Angat station (Table 5), indicating a moderately distributed total annual rainfall taking
place during at least six months of any year. This happened for more than 80% of the
observation years considered for the Maputi and Umiray stations (Table 6). Furthermore,
almost all the stations exhibit SI values less than 0.79, which confirms the presence of

https://origin.cpc.ncep.noaa.gov/products/analysis_monitoring/ensostuff/ONI_v5.php
https://origin.cpc.ncep.noaa.gov/products/analysis_monitoring/ensostuff/ONI_v5.php
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seasonality in rainfall over the watershed, with a short drier season particularly for the
stations of Maputi (SI = 0.58) and Umiray (SI = 0.54).

Table 4. Rainfall time series with significant break periods (α = 5%).

Station Timeseries Classification Pettitt’s Test SNHT Buishand’s Test Von
Neumann’s

Angat January Doubtful 2006 2021 2006 0.2141
Maputi January Doubtful 2010 2017 2010 0.0492
Matulid January Doubtful 1999 1999 1999 0.2437
Matulid March Doubtful 1999 1999 1999 0.0127
Matulid February Suspect 2000 2000 2000 0.0801
Matulid DJF Suspect 1999 1999 1999 0.0582

Table 5. Annual mean statistics and extreme indices covering the study period of each station.

Station PCI SI CV PCPTOT RX1day RX5day CDD CWD R10mm R20mm R75mm

Angat 15.56 0.76 0.19 2619 177 334 37 20 66 40 5
Maputi 12.70 0.58 0.23 3919 224 409 16 34 95 55 8
Matulid 13.93 0.65 0.26 3734 238 444 21 27 88 53 9
Talaguio 14.78 0.72 0.21 3067 229 402 24 25 71 44 6
Umiray 12.71 0.54 0.16 5478 272 538 15 31 127 78 15

Note: PCPTOT, RX1day, and RX5day are in mm/year; CDD, CWD, R10mm, R20mm, and R75mm are in day/year.

Table 6. Percent of the observation years per PCI classification of each station.

PCIannual Classification Angat Maputi Matulid Talaguio Umiray

<10 Uniform - - 2.86 - 4.76
10–15 Moderate 48.57 88.57 68.57 60.00 80.95
16–20 Irregular 42.86 11.43 28.57 37.14 14.29
>20 Strongly Irregular 8.57 - - 2.86 -

The spatial mean annual and seasonal rainfall variations over the watershed are shown
in Figure 3. The annual mean total rainfall (PCPTOT) over the Angat watershed is 3733 mm,
with a CV of 0.24 implying a moderate interannual rainfall variability. The Amihan (DJF)
season or the Philippines northeast monsoon contributes to the rainfall in the watershed’s
eastern side, ranging from 209 to 1610 mm, or 18.66% of the annual total rainfall. The
strong influence of the Philippines southwest monsoon or Habagat season can be seen on
the western side of the watershed, which usually occurs in June, with its peak in August
(JJA). This contributes a substantial amount of rainfall, especially in the western part of the
watershed, ranging from 1125 to 1366 mm, or 34.48% of the annual rainfall. The summer
season covers March–April–May (MAM), and the monsoon transition season occurs in
September–October–November (SON); they have the lowest and highest contribution to
the total annual rainfall of 11.70 and 35.16%, respectively. The variability of the seasonal
rainfall in the watershed based on CV can be classified as high across seasons (0.34 to
0.59). The results showed that the seasons with the least amount of rainfall (DJF and MAM)
showed higher interannual variability compared to seasons with usually heavy rainfall
(JJA and SON).

The highest recorded one-day and five-day cumulative rainfall from the NPC-
monitored stations over the study period are both observed in Matulid station: 510 mm
during Typhoon Ruby in October 1988 (RX1day) and 807 mm brought by Typhoon Kai-Tak
in July 2000 (RX5day). During these times, cold episodes were observed in the tropical
Pacific, prompting a La Niña alert. On average, the side of the Matulid station receives
most of the intense rainfall within the watershed, with an annual average RX1day and
RX5day of 238 mm and 444 mm, respectively (Table 5). Maputi station in the northern part
of the watershed is the wettest, with records on average of 34 consecutive wet days (CWD)



Atmosphere 2023, 14, 1790 9 of 24

and 16 consecutive dry days (CDD) per year. On average, the eastern side of the watershed,
which falls under a Type III climate, receives more frequent heavy rainfall (R10mm, R20mm,
R75mm): Maputi station (95, 55, 8 days/year) and Matulid station (88, 53, 9 days/year).
Regular maintenance of these isolated monitoring stations is therefore necessary for flood
dam operation, as well as for watershed management (e.g., the monitoring of rainfall
erosivity for reservoir sediment management).
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Figure 3. Spatial variation of mean total rainfall (PCPTOT) and coefficient of variation (CV) in Angat
Watershed over the study period in annual and seasonal timescale. Seasonal timescales were defined
as follows: northeast monsoon or Amihan season (December, January, February (DJF)), summer
season (March, April, May (MAM)), southwest monsoon or Habagat (June, July, August (JJA)), and
monsoon transition season (September, October, November (SON)).

3.2. Trend Analysis of Seasonal and Annual Rainfall Series

Seasonal and annual trends of rainfall extremes are analyzed for each monitoring
station of the Angat Watershed using the MK trend test with SS estimator at a confidence
interval of 90% or higher. Autocorrelation for all rainfall series proved to be statistically
insignificant. Table 7 shows the annual and seasonal rate of change of each rainfall extreme
indices per station, supplemented with the following illustrations: Figure 4 shows the trend
direction of the seasonal and annual extreme indices associated with the rainfall intensity
(PCPTOT, RX1day, RX5day), Figure 5 for trend directions of indices associated with rainfall
duration (CDD and CWD), and Figure 6 for trend directions of indices associated with
frequency (R10mm, R20mm, R75mm). In each figure, an increasing rate is represented
by a (+) sign, and a significant increasing rate with (N) symbol; while, decreasing rate are
shown using a (−) sign, significant decreasing rate with a (H) symbol, and no trend with
(•) symbol.
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Figure 4. Trend direction of the seasonal and annual extreme indices associated with the rainfall
intensity (PCPTOT, RX1day, RX5day) of each monitoring station in Angat Watershed (see Figure 1 for
locations of each station and Table 7 for the magnitude of the trend).

Table 7. The rate of change based on the Sen’s Slope estimator of rainfall extreme indices per station.
The sign of the estimates indicates if the annual/seasonal series shows increasing (positive values) or
decreasing (negative values) trend over the study period.

Time Scale Station PCPTOT RX1day RX5day CWD CDD R10mm R20mm R75mm

Annual Angat 13.07 0.66 2.27 0.1 −0.27 ** 0.33 ** 0.13 0.08
Maputi 31.83 ** 0.58 2.32 0.2 0 0.86 * 0.58 * 0.09 **
Matulid 7.44 −0.89 0.44 −0.47 * −0.04 0.05 0.14 0
Talaguio 3.87 0.44 0.32 −0.04 −0.11 0.25 0.11 −0.06
Umiray 40.85 −4.61 −5.07 0.37 −0.33 1.44 * 1 * 0.08

Amihan Angat 7.35 * 1.1 * 2.3 ** 0.05 −0.5 * 0.17 * 0.1 * 0
Season Maputi 16.48 * 2.69 * 4.09 0.15 * −0.04 0.38 * 0.28 * 0

Matulid 19.41 * 2.52 * 5.59* −0.13 −0.13 0.42 * 0.29 * 0
Talaguio 7.26 * 1.07 2.28 0 0 0.2 * 0.09 * 0
Umiray 64.28 * 6.92 * 16.78 * 0.37 −0.07 1.09 * 0.79 0.33 *
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Table 7. Cont.

Time Scale Station PCPTOT RX1day RX5day CWD CDD R10mm R20mm R75mm

Summer Angat 2.29 0.43 −0.18 0 0.04 0.05 0 0
Season Maputi −2.11 0 −1.25 0.06 0 0 −0.04 0

Matulid 3.96 0.72 0.6 0 −0.1 0.06 0 0
Talaguio 0.05 −0.65 −0.79 0.03 0 0.05 0 0
Umiray 3.56 1.09 −0.33 0 −0.25 0.36 0 0

Habagat Angat 2.37 0.7 1.46 0.11 0 0.08 0.06 0
Season Maputi 1.29 −0.45 −0.17 0 0 0.16 0.1 0

Matulid −10.75 −0.64 −1 0 0.04 −0.26 −0.13 0
Talaguio −0.14 0.22 −0.71 0.18 0 0.04 0 0
Umiray 1.52 −0.41 −2.03 0.43 ** 0 0.19 −0.18 0

Monsoon Angat −1.04 −0.33 0.86 −0.08 −0.05 −0.04 −0.04 0
Transition Maputi 14.27 1.18 3.33 0.14 0 0.33 * 0.25 * 0.08 *

Season Matulid −0.76 −1 0.38 −0.17 ** 0 0 0 0
Talaguio −6.31 0.57 1.16 -0.15 ** 0 -0.07 -0.06 0
Umiray −14.03 −8.27 −7.2 0.14 0 0.29 0.17 0

* Significant at α = 5% based on MK trend test; ** Significant at α = 10% based on MK trend test. Note: PCPTOT,
RX1day, and RX5day are in mm/year; CDD, CWD, R10mm, R20mm, and R75mm are in day/year.

Atmosphere 2023, 14, x FOR PEER REVIEW 12 of 25 
 

 

the Habagat Monsoon season (JJA), insignificant trends were observed: decreasing for 
Matulid (−10.75 mm/year) and Talaguio (−0.14 mm/year), while increasing for Angat (2.37 
mm/year), Maputi (1.29 mm/year), and Umiray (1.52 mm/year). Summer seasonal rainfall 
(MAM) has an increasing but insignificant trend in four out of five (4/5) monitoring sta-
tions. Overall, there is no spatial coherency in terms of the seasonal trend direction of 
PRCPTOT in the watershed except during Amihan season. Same findings were observed 
for other rainfall indices. 

An increase in the rainfall intensity during the Amihan season is also observed in all 
stations in terms of RX1day and RX5day (Figure 4). A significant increasing trend (α = 5%) 
is specifically observed for seasonal RX1day (RX5day), with a rate of 2.52 mm/year (5.59 
mm/year) for Matulid and 6.92 mm/year (16.78 mm/year) for Umiray. On average, the 
Angat watershed received an increasing RX1day and RX5day brought by the Amihan 
monsoon of 2.35 mm/year and 4.29 mm/year, respectively. The Habagat monsoon rainfall 
intensity, on the other hand, shows a declining but insignificant trend for RX1day (3 sta-
tions) and RX5day (4 stations). The watershed decreases of Habagat’s RX1day and 
RX5day are 0.37 mm/year and 0.44 mm/year, respectively. During the summer, watershed 
area average rainfall intensity has an increasing RX1day (0.19mm/year) but decreasing 
RX5day (0.50 mm/year). Annually, an increasing trend for RX1day (3 stations) and 
RX5day (4 stations) was observed over the watershed.  

 
Figure 5. Trend direction of the seasonal and annual extreme indices associated with the rainfall 
duration (CDD and CWD) of each monitoring station in Angat Watershed (see Figure 1 for locations 
of each station and Table 7 for the magnitude of the trend). 

For the rainfall duration over the watershed, the results show an overall decreasing 
annual trend on consecutive dry days (CDD), which is significant (α = 5%) for Angat sta-
tion (Figure 5). The decrease on dry days was observed mostly in Amihan season for four 
out of five (4/5) stations. No trend in CDD was observed from the JJA and SON seasons, 
except the statistically insignificant increasing trend in Matulid (JJA) and a decreasing 
trend in Angat station (SON). The annual consecutive wet days (CWD) are increasing for 

Figure 5. Trend direction of the seasonal and annual extreme indices associated with the rainfall
duration (CDD and CWD) of each monitoring station in Angat Watershed (see Figure 1 for locations
of each station and Table 7 for the magnitude of the trend).

All NPC-monitored rainfall stations have an increasing trend of annual PCPTOT rang-
ing from 3.87 to 31.83 mm/year over the 35-year study period (1987–2021). A significant
trend at a 90% confidence interval was observed particularly in the Maputi annual series,
which holds the highest rate of change among the stations (Figure 4). Umiray station,
with a 20-year temporal record (2001–2021), also shows an increasing but not statistically
significant trend at a rate of 40.85 mm/year. On average, the watershed area rainfall is
increasing at a rate of 18.95 mm/year.
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Figure 6. Trend direction of the seasonal and annual extreme indices associated with the rainfall
frequency (R10mm, R20mm, R75mm) of each monitoring station in Angat Watershed (see Figure 1
for locations of each station and Table 7 for the magnitude of the trend).

A significant increasing trend (α = 5%) in the seasonal PCPTOT was observed during
the Amihan Monsoon season (DJF) for all stations, with an area watershed average rate of
15.87 mm/year. The rate of increase of Amihan total rainfall was observed to intensify at the
eastward side of the watershed. Angat (7.35 mm/year) and Talaguio (7.26 mm/year) sta-
tions, located on the western side and with a Type I climate, have the lowest rate of increase,
followed by the Maputi (16.48 mm/year) and Matulid (19.41 mm/year) stations, which
are under a Type III climate. Umiray station, with a Type IV climate, has a significant total
rainfall increase at a rate of 64.28 mm/year during the Amihan season. The finding Ami-
han Monsoon season is contrary to the findings for the monsoon transition period (SON),
where four out of five (4/5) stations show a decreasing but insignificant trend (α = 5%)
in the seasonal PRCTOT. Maputi station has the only increasing rate (14.27 mm/year) of
SON seasonal PRCTOT, while the rest are decreasing (−0.76 to −14.03 mm/year). During
the Habagat Monsoon season (JJA), insignificant trends were observed: decreasing for
Matulid (−10.75 mm/year) and Talaguio (−0.14 mm/year), while increasing for Angat
(2.37 mm/year), Maputi (1.29 mm/year), and Umiray (1.52 mm/year). Summer seasonal
rainfall (MAM) has an increasing but insignificant trend in four out of five (4/5) monitoring
stations. Overall, there is no spatial coherency in terms of the seasonal trend direction of
PRCPTOT in the watershed except during Amihan season. Same findings were observed
for other rainfall indices.
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An increase in the rainfall intensity during the Amihan season is also observed in
all stations in terms of RX1day and RX5day (Figure 4). A significant increasing trend
(α = 5%) is specifically observed for seasonal RX1day (RX5day), with a rate of 2.52 mm/year
(5.59 mm/year) for Matulid and 6.92 mm/year (16.78 mm/year) for Umiray. On average,
the Angat watershed received an increasing RX1day and RX5day brought by the Ami-
han monsoon of 2.35 mm/year and 4.29 mm/year, respectively. The Habagat monsoon
rainfall intensity, on the other hand, shows a declining but insignificant trend for RX1day
(3 stations) and RX5day (4 stations). The watershed decreases of Habagat’s RX1day and
RX5day are 0.37 mm/year and 0.44 mm/year, respectively. During the summer, watershed
area average rainfall intensity has an increasing RX1day (0.19mm/year) but decreasing
RX5day (0.50 mm/year). Annually, an increasing trend for RX1day (3 stations) and RX5day
(4 stations) was observed over the watershed.

For the rainfall duration over the watershed, the results show an overall decreasing
annual trend on consecutive dry days (CDD), which is significant (α = 5%) for Angat station
(Figure 5). The decrease on dry days was observed mostly in Amihan season for four out
of five (4/5) stations. No trend in CDD was observed from the JJA and SON seasons,
except the statistically insignificant increasing trend in Matulid (JJA) and a decreasing trend
in Angat station (SON). The annual consecutive wet days (CWD) are increasing for the
stations of Angat, Maputi, and Umiray, but decreasing for the stations of Talaguio and
Matulid. Maputi station has an increasing rate of CWD across seasons.

An increase in the annual frequency of heavy rainfall (R10mm and R20mm) is ob-
served in all stations as shown in Figure 6. Particularly, a significant annual upward
trend (α = 5%) is particularly detected for the R10mm (R20mm) of Maputi station, with
a rate of 8.6 days/decade (5.8 days/decade), and for Umiray with 14.4 days/decade
(10 days/decade). A significant (α = 5%) increasing trend in the seasonal R10mm is
observed in all stations (1.7 to 10.09 days/decade) during the Amihan monsoon season and
in the Maputi station (2.5 days/decade) during monsoon transition season. For R75mm,
there is no trend observed for all stations from March to August, but a significant increasing
trend (α = 5%) for Maputi station during the rainy season of SON, which reflects its annual
R75mm series.

3.3. Meteorological Drought Analysis in Angat Watershed

Quantifying the occurrence of the monthly drought requires establishing the rainfall
departure from the long-term mean over the Angat Watershed. Figure 7 shows the long-
term monthly total rainfall per each NPC-monitored station, as well as for the watershed
areal average computed using both the IDW method and Thiesen polygon method.
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Figure 7. (a) Location of the monitoring rainfall stations in Angat Watershed superimposed on the
Modified Climate Type boundary map of the Philippines (b) Weights assigned per station to calculate
the watershed areal average rainfall using Thiessen Polygon. (c) The monthly normal PCPTOT of each
NPC-monitored rainfall station (colored lines) and for Angat watershed areal average (black lines).
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Rainfall starts to increase at the end of the summer season (May) throughout the
watershed. Stations located in a Type I climate (Talaguio and Angat) peak only in the
month of August, while stations located in Type III (Maputi and Matulid) have two maxima
every August and November. In general, the watershed areal average rainfall follows the
monthly behavior of Maputi (Thiessen weight of 0.478) and Matulid (Thiessen weight of
0.346), which peaks twice a year. The drought indices of PNRI (Figure 8) were established
using the normal monthly rainfall over the Angat watershed.
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There were eleven (11) El Niño events which lasted from 7 up to 18 months over the
study period (Figure 9a). Two very strong El Niño events were recorded from May 1997 to
May 1998, and November 2014 to April 2016; two strong events in July 1987 to February
1988 and May 1991 to June 1992; three moderately strong events in September 1994 to
March 1995, June 2002 to February 2003, and July 2009 to March 2010; three weak events
happened on July 2004 to February 2005, September 2006 to 2007, and September 2018 to
June 2019. On average, there are 34 months intervals between El Niño events, but it still
varies from 18 up to 50 months.

Droughts in the Philippines usually coincide with El Niño events [19,62], and Angat
Watershed is not an exemption. During the manifestation of the very strong 1997–1998
El Niño, a drought event based on the PNRI classification was observed from October
1997 to February 1998 over the Angat Watershed, with PNRI values ranging from 11.18
to 40.40% (Figure 8). On the other hand, during the very strong 2014–2016 El Niño, the
following events were detected: a dry spell from October to December 2014, dry conditions
in May and June 2015, and a drought event from March to September 2016, with a lowest
PNRI record of 35.69%. The longest drought events in the watershed based on PNRI were
influenced by the strong 1991–1992 El Niño, namely: the 9-month drought from October
1991 to June 1992, with average (lowest) PNRI record of 40.59% (6.97%), and the 10-month
drought event from December 1992 to September 1993, with an average (lowest) PNRI
record of 38.73% (2.86%). The lowest record of PNRI was during the moderately strong
2009–2010 El Niño, with 1.18% on February 2010.

Above normal rainfall (PNRI > 120%) was also observed even during El Niño months
(Figure 8, red highlight). For example, the presence of heavy rainfall separated each drought
and dry event during the recent very strong 2014–2016 El Niño, since the months of April,
October, and December of 2015 were detected to have PNRI records of 121.91%, 138.33%,
and 149.22% respectively. During these months, the country was hit by tropical cyclones
that contributed to the high rainfall records in the watershed, such as the Super Typhoon
Koppu (“Lando”) with RX1day of 136.2 mm on October 17, 2015, and the Typhoon Melor
(“Nona”) with RX1day of 154.9 mm on December 15, 2015. On the other hand, there
were also neutral months (Figure 8, green phases) and La Niña months (Figure 8, blue



Atmosphere 2023, 14, 1790 15 of 24

phases) which have a rainfall record that was way below normal (PNRI < 40%), especially
during the summer season. For instance are the 85.5% observed reduction in rainfall
(PNRI = 14.5%) in March 2008, classified as a La Niña month, and the 89.3% reduction
(PNRI = 10.7%) occurred in April 2004, a neutral month.
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Figure 9. ONI values (a) and the drought indices of SPI of different time interval (3-, 6-, 12-month,
b–d) over Angat Watershed from 1990 to 2021. The y-axis values of the SPI graph are set in reverse
order to ease comparison with ONI values.

This study also identified the past meteorological drought over the Angat Watershed
using SPI at various timescales as shown in Figure 9b–d. With an increasing timescale,
the range and duration improved but the representation of the dryness magnitude dete-
riorated. Details of each drought event according to the computed SPI across timescales
are summarized in Table 8. Based on SPI-3 (Figure 9b), 18 meteorological drought events
in the Angat Watershed were identified, which lasted from 2 up to 18 months. There are
16-month intervals on average between drought events based on SPI-3, although they vary
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from 3 up to 46 months. Based on SPI-6 Figure 9c), 11 meteorological drought events in the
Angat Watershed were identified which lasted from 6 up to 24 months. Intervals between
SPI-6 drought events vary from 2 up to 62 months.

Table 8. Meteorological drought events in Angat Watershed were identified from 1987 to 2021 based
on SPI values of different intervals (3-, 6-, 12-month) as shown in Figure 9.

Start End Duration Magnitude Intensity Type Interval

SPI-3
1988-Jul ** - 1989-Feb ** 8 8.60 1.08 Extreme -
1989-Nov - 1990-Mar 5 6.33 1.27 Severe 9
1990-Nov - 1991-May * 7 8.14 1.16 Severe 8
1991-Oct* - 1992-Jul 10 12.71 1.27 Severe 5
1992-Dec - 1993-Nov 12 18.16 1.51 Extreme 5
1997-Jan - 1997-Apr 4 2.26 0.57 Moderate 38

1997-Aug * - 1999-Jan ** 18 18.86 1.05 Extreme 4
2000-Oct ** - 2000-Nov ** 2 2.19 1.09 Severe 21
2002-May - 2002-Jun * 2 1.50 0.75 Mild 18
2004-Apr - 2004-Jul * 4 5.45 1.36 Extreme 22
2005-Feb * - 2005-Nov ** 10 9.59 0.96 Severe 7
2008-Feb ** - 2008-Apr ** 3 2.37 0.79 Severe 27
2009-Dec * - 2010-Nov ** 12 8.67 0.72 Severe 20
2013-Dec - 2015-Feb * 15 8.68 0.58 Extreme 37

2015-May * - 2015-Sep * 5 2.53 0.51 Mild 3
2016-Mar * - 2016-Oct ** 8 7.95 0.99 Severe 6
2020-Aug ** - 2020-Sep ** 2 2.05 1.03 Moderate 46
2021-May ** - 2021-Jul 3 3.32 1.11 Severe 8

SPI-6
1988-Jul ** - 1989-Feb ** 8 10.25 1.28 Extreme -
1989-Dec - 1990-May 6 6.05 1.01 Severe 10
1990-Dec - 1991-Aug * 9 6.96 0.77 Severe 7
1991-Oct* - 1992-Jul 10 13.07 1.31 Extreme 2
1993-Feb - 1994-Jan 12 17.88 1.49 Extreme 7
1997-Apr - 1999-Mar ** 24 27.68 1.15 Extreme 39
2004-May - 2004-Oct * 6 4.90 0.82 Moderate 62
2005-May - 2006-Jan ** 9 10.69 1.19 Extreme 7
2009-Dec* - 2011-Jan ** 14 9.29 0.66 Severe 60
2014-Feb - 2015-Nov * 22 14.01 0.64 Moderate 37
2016-Jun - 2016-Dec ** 7 9.13 1.30 Severe 7

SPI-12
1988-Aug ** - 1989-Jul 12 10.63 0.89 Moderate -
1991-May* - 1992-Oct 18 17.84 0.99 Extreme 23
1993-Apr - 1994-Jul 16 14.56 0.91 Extreme 7
1997-Oct* - 1999-Jul ** 22 37.08 1.69 Extreme 40
2005-Jul - 2006-Jul 13 9.39 0.72 Severe 73

2010-May - 2011-Apr ** 12 7.97 0.66 Severe 47
2014-Aug - 2017-Apr 33 23.30 0.71 Moderate 41

* El Niño month, ** La Niña month; Note: (1) Duration is in months. (2) Type is based on the highest SPI value
reach per event. (3) Interval refers to the time gap in months before the end of the last drought event.

A thorough investigation of SPI-12 was conducted, since this timescale is normally
tied to streamflow and reservoir levels [57] and commonly used in the assessment of the
hydrologic impacts of meteorological droughts [39]. Based on SPI-12 (Figure 9d), seven
meteorological drought events in the Angat Watershed were identified which lasted from
12 up to 33 months. There are 39-month intervals on average between drought events,
although they vary from 7 up to 73 months. Based on SPI-12, three extreme drought events
were identified, which all happened before the year 2000: from May 1991 to October 1992,
with a drought intensity of 0.99; from April 1993 to July 1994, with a drought intensity of
0.91; and from October 1997 to July 1999, with a drought intensity of 1.69.
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The effect of each El Niño event on the meteorological drought based on SPI-12 over the
Angat Watershed is unique in magnitude, intensity, and duration. The onset of the strong
1991–1992 El Niño, and the drought over the watershed, were detected simultaneously in
the same month (May 1991). The drought event ended four months later (October 1992)
than the end of the warm episode in the Pacific (June 1992). It is followed by the 16-month
extreme drought event which happened during the neutral months of April 1993 to July
1994. This event developed ten months after the termination of the strong 1991–1992 El
Niño. In October 1997, a 22-month drought event developed, which is five months later
than the onset of the very strong 1997–1998 El Niño. Extreme dry months with SPI less than
−2 were observed for five consecutive months from May to October 1998, despite the fact
that there was already a shift from warm to cold episodes in the Pacific during that time.

From July 2005 to July 2006, there was a severe meteorological drought based on
SPI-12 over the watershed, despite the occurrence of a cold episode in tropic Pacific from
November 2005 to March 2006 (ONI < −0.6). This drought event developed five months
after the end of the weak 2004–2005 El Niño. A severe meteorological drought event over
the watershed developed a month after the termination of the moderately strong 2009–2010
El Niño. This drought lasted over a year until April 2011, coinciding with the strong
2010–2011 La Niña. The longest meteorological drought in the watershed based on SPI-12
was recorded from August 2014 to April 2017. This drought event developed earlier (by
three months) and terminated much later (by twelve months) relative to the start and
end of the very strong 2014–2015 El Niño, respectively. No drought events, according to
the classification of SPI-12, were identified during the moderately strong 1994–1995 and
2002–2003 El Niño. It is the same with the PNRI classification, where only a dry spell
was recorded from January to April 1995, with lowest PNRI values of 27.24%, while a dry
condition from May to June 2002 provided lowest PNRI records of 36.6%

3.4. Correlation Analysis of Extreme Rainfall Indices and Drought Indices to ENSO

Spearman correlation analysis was conducted to assess the relationship of the large-
scale atmospheric and ocean circulation patterns of ENSO to the local characteristics of
seasonal extreme rainfall and meteorological drought over the Angat Watershed from 1987
to 2021. The correlation coefficients between the ONI 3.4 and the extreme and drought
indices are shown in Table 9.

Table 9. Correlation between ONI 3.4 and the seasonal extreme rainfall and drought indices over
Angat Watershed for the period 1987–2021.

Index
Season

Amihan
Monsoon Summer Habagat

Monsoon
Monsoon
Transition

Extreme Rainfall Index
PCPTOT −0.42 * −0.52 * 0.11 −0.46 *
RX1day 0.02 −0.13 0.17 −0.25
RX5day −0.07 −0.23 0.09 −0.27

CWD −0.36 * −0.51 * −0.08 −0.23
CDD 0.13 0.36 * −0.14 0.51 *

R10mm −0.44 * −0.4 * 0.25 −0.59 *
R20mm −0.56 * −0.4 * 0.14 −0.46 *
R75mm −0.43 * −0.16 0.12 −0.56 *

Meteorological Drought Index
PNRI −0.45 * −0.55 * 0.09 −0.45 *

%DEV −0.45 * −0.55 * 0.09 −0.45 *
SPI-3 −0.55 * −0.62 * 0.04 −0.24
SPI-6 −0.56 * −0.69 * −0.05 −0.08

SPI-12 −0.40 * −0.53 * −0.06 −0.10
* Significant at α = 5%.
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ONI 3.4 had a negative correlation with the rainfall intensity (PCPTOT, RX1day.
RX5day) and frequency (R10mm, R20mm, R75mm) over the Angat Watershed for all
seasons except the Habagat season, where a positive correlation was observed. These
negative correlations were statistically significant (α = 5%) for PRCTOT, R10mm, R20mm,
and R75mm. The CWD which has negative correlation with ONI 3.4 across seasons is
found to be statistically significant (α = 5%) during the Amihan season (−0.36) and summer
season (−0.51). The CDD which has a positive correlation with ONI 3.4 across seasons
except for the Habagat season are found to be significant during the summer (0.36) and
monsoon transition season (0.51). A significant inverse relationship between the ENSO
and the PNRI and SPI-3 drought index was detected to all seasons except during Habagat
season. A negative correlation was observed for both SPI-6 and SPI-12 across seasons,
which is found to be statistically significant (α = 5%) for the Amihan season (−0.56 and
−0.4) and summer season (−0.69 and −0.53).

4. Discussion

This study conducted a watershed-scale rainfall variability analysis, considering the
water resource system of Angat as a case study, given its economic worth in the Philippines
for water supply, power generation, and flood control. Most of the past studies in the
country related to spatiotemporal rainfall variability were done on a nationwide [23–25] or
regional scale [28,29], utilizing the homogenous ground-based rainfall records obtained
from the DOST-PAGASA [63] or rainfall derived from reanalysis or satellite products [64,65].
An homogeneity test to detect break/s in a climate record is essential in climatological
research, particularly when data are to be used for validating climate models or satellite
estimates, for long-term climate analysis such as quantifying trends and establishing climate
normal, as discussed by the WMO [48,54,57]. Results of homogeneity tests of this study for
rainfall records of NPC- and MWSS-monitored stations in the Angat Watershed showed
that most of the data series proved to have a high degree of homogeneity. However,
the February and Amihan seasonal rainfall series of Matulid station were found to have
a significant break period (α = 5%) in 1999 and 2000, respectively. The results of the
homogeneity test suggest that, for trend analysis (and for climate-related studies), one
should consider the detected breakpoint to ensure that the only variations to be detected
are caused by climate and not by non-climate factors [24,48]. Also, the use of long-term and
reliable rainfall data is a prerequisite for the accurate identification of the drought tendency
of any region [66].

The Angat Watershed inflow to the reservoir has a strong sensitivity to rainfall vari-
ability [10,19]. The local rainfall in the watershed shows the presence of seasonality with
short drier season and moderately distributed total annual rainfall. The variations of
rainfall likewise have implications for the water availability of the Angat Reservoir. The
observed increasing rainfall intensity (PCPTOT, RX1day, RX5day) and frequency (R10mm,
R20mm, R75mm), if it continues in the future, could have an implication both for the water
resources operation to satisfy the multiple objectives of the Angat Reservoir and for the
flood operation that prevents damage in the downstream areas. Generally, rainfall within
the watershed has an increasing annual PCPTOT, with increasing frequency in terms of
R10mm and R20mm. All NPC-monitored rainfall stations have an increasing trend of
PCPTOT, ranging from 3.87 to 31.83 mm/year over the 35-year study period (1987–2021),
while Umiray station, with a 20-year temporal record (2001–2021), has an increasing rate of
40.85 mm/year. On average, the watershed rainfall increases at a rate of 18.95 mm/year.
An increase in the annual frequency of heavy rainfall is detected at all stations, with a
significant annual upward trend (α = 5%) particularly for the R10mm (R20mm) of Ma-
puti station with a rate of 8.6 days/decade (5.8 days/decade) and Umiray station with
14.4 days/decade (10 days/decade). Specifically, rainfall during the Amihan season shows
an increasing trend both in terms of intensity and frequency. A significant (α = 5%) increas-
ing trend in the Amihan rainfall extremes was observed in all stations, i.e., PCPTOT at a rate
ranging from 7 to 65 mm/year and R10mm at a rate ranging from 1.7 to 10.09 days/decade.
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For R75mm, there was no trend observed for all NPC-monitored stations, except for the
significant increasing trend (α = 5%) in Maputi station during the monsoon transition
season (SON). Overall, the study suggests that spatial incoherency of the trend direction of
extreme rainfall across seasons may also be observed even for a watershed-scale analysis.

The significantly increasing trend of PCPTOT in the eastern side of the Angat water-
shed, across the Sierra Madre Mountains Range, means additional river flow that could be
diverted for Angat Reservoir through UATP, which has a total inflow capacity of 21 CMS
and current annual average diversion of 11.6 CMS. There is also an ongoing Sumag River
Diversion project tapping this side of the watershed [67]. Studies to determine the relation-
ship of the watershed rainfall to the reservoir inflow by simulating available physically
based hydrologic models or data-driven statistical models could be implemented to further
quantify how much rainfall would have a substantial benefit and risk for reservoir storage.

These findings on the annual rainfall trend are consistent with the regional studies
conducted in the past. According to the Fifth Assessment Report of the IPCC [34], an
increase of 22 mm/decade of annual PCPTOT was reported over Southeast Asia (SEA),
but trends vastly differ across the region and seasons. Endo et al. [27] who also used the
MK trend test on the extreme values collected from the dense network of rainfall stations
in SEA from the 1950s to 2000s, reported an increasing trend in the annual PCPTOT and
R50mm for most stations considered in Luzon Island in the Philippines. A recent study
of Cheong et al. [42], who analyzed the rainfall datasets of 146 stations in SEA from 1972
to 2010, revealed a statistically significant increase (α = 5%) in the annual PCPTOT of
59.6 mm/decade in the region. Cheong et al. [30] also observed an upward trend in the
regional average annual RX1day (1.6 mm/decade), RX5day (5mm/day), and R20mm
(1 day/decade). Another study by Salvacion et al. [26] who also applied the MK trend test
with the SS estimator on the rainfall gridded data of the Climate Research Unit (CRU) from
1951 to 2015, reported an average monthly increase of 0.34 mm/year in the country. Cinco
et al. [23] who analyzed the long-term trend of extreme rainfall from 34 DOST-PAGASA
stations in the country from 1951 to 2010, found an increasing trend in the annual rainfall
intensity and frequency (events greater than or equal to the 99th percentile each year) in
almost all stations (31/34), which is statistically significant (α = 5%) for 6 stations including
the Laoag, Baguio, and Infanta stations in Luzon Island.

Few studies considered the seasonal rainfall trend in the country. According to Cruz
et al. [18], who conducted a thorough analysis of Habagat monsoon rainfall from 1961 to
2000, a decreasing trend in PCPTOT (0.026% to 0.075% per decade) was observed for six out
of nine (6/9) considered stations in the country. Likewise, the intensity of Habagat rainfall
over the Angat Watershed has a decreasing trend for 2/5 stations for PCPTOT, 3/5 stations
for RX1day, and 4/5 stations for RX5day. Villafuerte et al. [10], who analyzed the trends
of the seasonal rainfall of 35 stations from 1951 to 2010 using the seven ETCCDI extreme
indices, suggested a drier condition from January to March (JFM) in the country as indicated
by 4/35 stations showing a significant (α = 10%) decrease in PCPTOT. The same study,
however, showed that 9/14 stations in Luzon Island have an increasing but statistically
insignificant trend (α = 10%) in PCPTOT in the JFM PCPTOT. Villafuerte et al. [24] also
revealed that the rainfall trends obtained in the shorter term could either consistently
represent the continuous long-term trends or denote interdecadal variability.

Three drought indices using the PNRI, %DEV, and SPI were employed in this study
to describe the past meteorological drought events in the watershed. PNRI and %DEV
both utilize the climatological monthly normal over the watershed. PNRI has been used
extensively by DOST-PAGASA to indicate drought and dry conditions in the country
through the monthly climate assessment and issuance of rainfall forecasts [68]. Recently,
the DOST-PAGASA launched the Southeast Asia Climate Monitoring (SEACM) Project [69]
that incorporates the real-time monthly monitoring of SPI-1 utilizing satellite rainfall
product. Meteorological drought over the Angat Watershed was observed to be unique in
magnitude, intensity, and duration, and highly dependent on the timescale of the index
considered. From 1987 to 2021, the number of meteorological drought events detected over
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the watershed based on SPI-3, SPI-6, and SPI-12 were 18, 11, and 7, respectively. It indicates
that, with an increasing timescale, the range and duration improved but the representation
of the dryness magnitude deteriorated. The same findings were observed in the study of
Valete et al. [70] who examined the historical SPI in the country using the Tropical Rainfall
Measuring Mission (TRMM) dataset and found that, from 1998 to 2019, there was a total of
six and three drought events corresponding to SPI-3 and SPI-12, respectively.

The drought events over the Angat Watershed were investigated in detail from the
results of SPI-12. Several studies [71–73] found that the reservoir system has a higher
response and coherence with SPI at a higher timescale. SPI-12 is a commonly used timescale
in the assessment of the hydrologic impacts of meteorological droughts [39] and is mostly
associated with streamflow and reservoir level variation [57]. Based on SPI-12, there were
seven meteorological drought events in the Angat Watershed from 1987 to 2021 which
lasted from 12 up to 33 months. On average, there are 39-month intervals between these
drought events, although they vary from 7 up to 73 months. The onset of the SPI-12
drought event relative to the timing of El Niño showed no distinct pattern. The drought
events in the watershed could begin either earlier or later than the start of warm episodes
in the Pacific, like what happened during the 2014–2015 and 1997–1998 El Niño events,
respectively. A study by de los Reyes and David [29], who use %DEV to describe the
influence of El Niño events in the rainfall anomaly from 1971 to 2000 in 73 rainfall stations
in the country, revealed that the reduction in rainfall (%DEV < −50%) in the country was
initially detected 3 to 5 months after the development of a warm episode in the tropical
Pacific, with the recovery usually starting in Mindanao when the tropical Pacific returns to
normal. The study of Jaranilla-Sanchez et al. [19] showed that there was a 2 to 7 months
lag time between the rainfall anomaly over the Pampanga River Basin before this deficit
occurred in the groundwater level.

The results of correlation analysis to assess the relationship of ENSO to the extreme
rainfall and meteorological drought over the Angat Watershed were in agreement with
the earlier findings of Lyon et al. [13,14] and Villafuerte et al. [24] on the seasonal reversal
of ENSO in rainfall variability in the country. An El Niño (La Niña) event is normally
associated with drier (wetter) than normal conditions which could cause severe events of
drought (floods). However, Lyon et al. [13,14] found that the rainfall response in the country
to ENSO during Habagat season tends to be above (below) the long-term normal rainfall
during an El Niño (La Niña) event, while an exactly inverse observation occurs monsoon
transition and Amihan Monsoon season. As the seasons approach the ENSO mature phase
which is usually during the Amihan Monsoon season, Villafuerte et al. [24] suggested a
statistically significant drier (wetter) condition over the Philippines was expected during
El Niño (La Niña). A recent study by Liao et al. [74] concluded that, during the mature
phase of El Niño throughout the Amihan Season, particularly in January and February, the
rainfall in the country started to significantly decrease. Likewise, ONI 3.4 had a negative
correlation with the rainfall intensity (PCPTOT, RX1day, RX5day) and frequency (R10mm,
R20mm, R75mm) over the Angat Watershed for all seasons except the Habagat season,
where a positive correlation was observed. A significant inverse relationship between the
ONI 3.4 drought indices (PNRI and SPI-3) was also found across seasons except during
the Habagat season. The results of the correlation analysis also showed that ONI 3.4 is
best correlated with the local SPI-6 of the watershed during Amihan and summer seasons,
indicating a 6-month lag between the two indices.

5. Conclusions

Efforts to analyze rainfall in the Angat Watershed are essential for effective water
resource management and flood control of the Angat Dam. This study utilized the historical
rainfall data from rainfall monitoring stations for the Angat watershed. Trend analysis was
performed on the homogenous rainfall series to determine the rate and direction of change
in extreme rainfall characteristics in the study area. These indices describe the three major
attributes of extreme events, namely: intensity (PCPTOT, RX1day, and RX5day), duration
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(CDD and CWD), and frequency (R10mm, R20mm, and R75mm). Rainfall in the Angat
Watershed generally has an increasing annual PCPTOT: all NPC-monitored stations at a
rate ranging from 4 to 32 mm/year, and the MWSS-monitored Umiray station at a rate of
41 mm/year. Specifically, rainfall during the Amihan season shows an increasing trend
both in terms of intensity and frequency. A significant (α = 5%) increasing trend in the
Amihan rainfall extremes was observed in all stations, i.e., PCPTOT at a rate ranging from
7 to 65 mm/year and R10mm at a rate ranging from 1.7 to 10.09 days/decade. The effect
of each El Niño event on the rainfall is unique in magnitude, intensity, and duration. The
seasonal reversal of the ENSO on the extreme rainfall and meteorological drought signals in
Angat Watershed was also evident. The identified drought events in the watershed based
on SPI-12 persisted up to 12–33 months, and could deviate more than 60% from the normal
rainfall (PNRI < 40%) during its peak. These insights on the spatio-temporal distribution
of local rainfall over Angat Watershed could be handy for the operators and key-actors
of Angat Dam for effective flood supervision and water allocation. Understanding these
rainfall patterns and their association with El Niño events is pivotal in preparing for and
mitigating the impact of future climate variations on water resource availability and flood
risk management in the watershed.

Author Contributions: A.T.T.J. developed the methodology and concept, performed statistical anal-
ysis, as well as structured and wrote the draft. P.A.J.S., F.J.F.F., C.B.G. and R.A.L.J. reviewed the
literature, finalized the methodology, and commented on the content and structure of the final paper.
All authors have read and agreed to the published version of the manuscript.

Funding: This research is part of the outputs of the project “Review and Revision of Dam Operation
Protocol in Angat Watershed, Bulacan, Philippines” funded by the Department of Environment and
Natural Resources (DENR)–National Water Resources Board (NWRB).

Institutional Review Board Statement: Not applicable.

Informed Consent Statement: Not applicable.

Data Availability Statement: Restrictions apply to the availability of the ground-based datasets.
Daily rainfall datasets from the stations of Angat, Talaguio, Maputi, and Matulid were provided by
the National Power Corporation (NPC), while datasets from the Umiray stations were provided by
the Metropolitan Waterworks and Sewerage System (MWSS). The monthly teleconnection index of
ONI period was downloaded from the Climate Prediction Center of the National Oceanic and Atmo-
spheric Administration website: https://origin.cpc.ncep.noaa.gov/products/analysis_monitoring/
ensostuff/ONI_v5.php.

Acknowledgments: The authors would like to thank the National and Water Resources Board
(NWRB) and the rest of the Angat Dam Inter-Agency Technical Working Group (TWG) for supporting
this research initiative.

Conflicts of Interest: The authors declare no conflict of interest.

References
1. Ibañez, S.C.; Dajac, C.V.G.; Liponhay, M.P.; Legara, E.F.T.; Esteban, J.M.H.; Monterola, C.P. Forecasting Reservoir Water Levels

Using Deep Neural Networks: A Case Study of Angat Dam in the Philippines. Water 2022, 14, 34. [CrossRef]
2. Tansengco-Schapero, S.; Frauendorfer, R.; Van Klaveren, P.; Tan, N.; Bolt, R. Philippines: Water Supply and Sanitation Sector

Assessment, Strategy, and Road Map; Asian Development Bank: Mandaluyong City, Philippines, 2013; ISBN 9789290929413.
3. Tabios, G.Q.; De Leon, T.Z. Assessing the Philippine Irrigation Development Program. 2020. Available online: https://www.pids.

gov.ph/publication/policy-notes/assessing-the-philippine-irrigation-development-program (accessed on 11 November 2023).
4. Department of Energy (DOE). List of Existing Power Plants as of August 30, 2023. Available online: https://www.doe.gov.ph/

electric-power/?q=list-existing-power-plants (accessed on 11 November 2023).
5. Philippine Atmospheric Geophysical and Astronomical Services Administration (DOST-PAGASA); National Irrigation Adminis-

tration (NIA); National Power Corporation (NPC). Flood Operation Rule for Angat Dam; Nippon Koei Co.; CTI Engineering Co.;
Basic Technology and Management Corporation: 1987. Available online: https://www.pagasa.dost.gov.ph/flood (accessed on 31
October 2023).

https://origin.cpc.ncep.noaa.gov/products/analysis_monitoring/ensostuff/ONI_v5.php
https://origin.cpc.ncep.noaa.gov/products/analysis_monitoring/ensostuff/ONI_v5.php
https://doi.org/10.3390/w14010034
https://www.pids.gov.ph/publication/policy-notes/assessing-the-philippine-irrigation-development-program
https://www.pids.gov.ph/publication/policy-notes/assessing-the-philippine-irrigation-development-program
https://www.doe.gov.ph/electric-power/?q=list-existing-power-plants
https://www.doe.gov.ph/electric-power/?q=list-existing-power-plants
https://www.pagasa.dost.gov.ph/flood


Atmosphere 2023, 14, 1790 22 of 24

6. Jaranilla-Sanchez, P.A.; Koike, T.; Nyunt, C.T.; Rasmy, M.; Hasegawa, I.; Matsumura, A.; Ogawada, D. Hydrological Impacts of
a Changing Climate on Floods and Droughts in Philippine River Basins. J. Jpn. Soc. Civ. Eng. 2013, 69, I_13–I_18. [CrossRef]
[PubMed]

7. Jaranilla-sanchez, P.A.; Shibuo, Y.; Koike, T. Optimization of Dam Operation for Maximizing Water Use and Flood Prevention: A
Case of Angat Dam, Philippines. Internet J. Soc. Soc. Manag. Syst. 2014, 9.

8. Gusyev, M.A.; Hasegawa, A.; Magome, J.; Kuribayashi, D.; Sawano, H.; Lee, S. Drought Assessment in the Pampanga River Basin,
the Philippines—Part 1: Characterizing a Role of Dams in Historical Droughts with Standardized Indices. In Proceedings of
the 21st International Congress on Modelling and Simulation, Gold Coast, Australia, 29 November–4 December 2015; Weber, T.,
McPhee, M.J., Anderssen, R.S., Eds.; Modelling and Simulation Society of Australia and New Zealand: Canberra, Australia, 2015;
pp. 1586–1592, ISBN 978-0-9872143-5-5.

9. Hasegawa, A.; Gusyev, M.; Ushiyama, T.; Magome, J.; Iwami, Y. Drought Assessment in the Pampanga River Basin, the
Philippines—Part 2: A Comparative SPI Approach for Quantifying Climate Change Hazards. In Proceedings of the 21st
International Congress on Modelling and Simulation, Gold Coast, Australia, 29 November–4 December 2015; Weber, T., McPhee,
M.J., Anderssen, R.S., Eds.; Modelling and Simulation Society of Australia and New Zealand: Canberra, Australia, 2015; pp.
2388–2394, ISBN 978-0-9872143-5-5.

10. Jose, A.M.; Sosa, L.M.; Cruz, N.A. Vulnerability Assessment of Angat Water Reservoir to Climate Change. Water Air Soil Pollut.
1996, 92, 191–201. [CrossRef]

11. Jose, A.M.; Cruz, N. Climate Change Impacts and Responses in the Philippines: Water Resources. Clim. Res. 1999, 12, 77–84.
[CrossRef]

12. Chang, C.P.; Zhuo, W.; John, M.; Ching-Hwang, L. Annual Cycle of Southeast Asia—Maritime Continent Rainfall and the
Asymmetric. J. Clim. 2005, 18, 287–301. [CrossRef]

13. Lyon, B.; Cristi, H.; Verceles, E.R.; Hilario, F.D.; Abastillas, R. Seasonal Reversal of the ENSO Rainfall Signal in the Philippines.
Geophys. Res. Lett. 2006, 33, 1–5. [CrossRef]

14. Lyon, B.; Camargo, S.J. The Seasonally-Varying Influence of ENSO on Rainfall and Tropical Cyclone Activity in the Philippines.
Clim. Dyn. 2009, 32, 125–141. [CrossRef]

15. McPhaden, M.J.; Zebiak, S.E.; Glantz, M.H. ENSO as an Integrating Concept in Earth Science. Science 2006, 314, 1740–1745.
[CrossRef]

16. Stuecker, M.F.; Tigchelaar, M.; Kantar, M.B. Climate Variability Impacts on Rice Production in the Philippines. PLoS ONE 2018,
13, e0201426. [CrossRef]

17. Delos Reyes, M.L.F.; David, W.P. The Effect of El Nino on Rice Production in the Philippines. Philipp. Agric. Sci. 2009, 92, 170–185.
18. Lansigan, F.P.; Santos, W.L.D.L.; Coladilla, J.O. Agronomic Impacts of Climate Variability on Rice Production in the Philippines.

Agric. Ecosyst. Environ. 2000, 82, 129–137. [CrossRef]
19. Jaranilla-Sanchez, P.A.; Wang, L.; Koike, T. Modeling the Hydrologic Responses of the Pampanga River Basin, Philippines: A

Quantitative Approach for Identifying Droughts. Water Resour. Res. 2011, 47, 1–21. [CrossRef]
20. De Los Reyes, R.B.; David, W.P. Spatial and Temporal Effects of El Niño on Philippine Rainfall and Cyclones. Philipp. Agric. Sci.

2006, 89, 296–308.
21. Sekhon, N.; David, C.P.C.; Geronia, M.C.M.; Custado, M.J.G.; Ibarra, D.E. Investigating the Response of Hydrological Processes to

El Niño Events Using a 100-Year Dataset from the Western Pacific Ocean. J. Hydrol. Reg. Stud. 2022, 42, 101174. [CrossRef]
22. Corporal-Lodangco, I.L.; Leslie, L.M.; Lamb, P.J. Impacts of ENSO on Philippine Tropical Cyclone Activity. J. Clim. 2016, 29,

1877–1897. [CrossRef]
23. Cinco, T.A.; de Guzman, R.G.; Hilario, F.D.; Wilson, D.M. Long-Term Trends and Extremes in Observed Daily Precipitation and

near Surface Air Temperature in the Philippines for the Period 1951–2010. Atmos. Res. 2014, 145, 12–26. [CrossRef]
24. Villafuerte, M.Q.; Matsumoto, J.; Akasaka, I.; Takahashi, H.G.; Kubota, H.; Cinco, T.A. Long-Term Trends and Variability of

Rainfall Extremes in the Philippines. Atmos. Res. 2014, 137, 1–13. [CrossRef]
25. Matsumoto, J.; Olaguera, L.M.P.; Nguyen-Le, D.; Kubota, H.; Villafuerte, M.Q. Climatological Seasonal Changes of Wind and

Rainfall in the Philippines. Int. J. Climatol. 2020, 40, 4843–4857. [CrossRef]
26. Salvacion, A.R.; Magcale-Macandog, D.B.; Pompe, P.C.; Saludes, R.B.; Pangga, I.B.; Cumagun, C.J.R. Exploring Spatial Patterns of

Trends in Monthly Rainfall and Temperature in the Philippines Based on Climate Research Unit Grid. Spat. Inf. Res. 2018, 26,
471–481. [CrossRef]

27. Hong, J.; Agustin, W.; Yoon, S.; Park, J.S. Changes of Extreme Precipitation in the Philippines, Projected from the CMIP6
Multi-Model Ensemble. Weather Clim. Extrem. 2022, 37, 100480. [CrossRef]

28. Cruz, F.T.; Narisma, G.T.; Villafuerte, M.Q.; Cheng Chua, K.U.; Olaguera, L.M. A Climatological Analysis of the Southwest
Monsoon Rainfall in the Philippines. Atmos. Res. 2013, 122, 609–616. [CrossRef]

29. Fernandez, C.G.P.; Tejada, A.J.T.; Ella, V.B. Temporal Trend Analysis of Annual, Maximum, and Seasonal Rainfall in Selected
Weather Stations in Region IV-A, Philippines. Philipp. J. Sci. 2023, 152, 165–183.

30. Cheong, W.K.; Timbal, B.; Golding, N.; Sirabaha, S.; Kwan, K.F.; Cinco, T.A.; Archevarahuprok, B.; Vo, V.H.; Gunawan, D.; Han, S.
Observed and Modelled Temperature and Precipitation Extremes over Southeast Asia from 1972 to 2010. Int. J. Climatol. 2018, 38,
3013–3027. [CrossRef]

https://doi.org/10.2208/jscejhe.69.I_13
https://www.ncbi.nlm.nih.gov/pubmed/38014366
https://doi.org/10.1007/BF00175565
https://doi.org/10.3354/cr012077
https://doi.org/10.1175/JCLI-3257.1
https://doi.org/10.1029/2006GL028182
https://doi.org/10.1007/s00382-008-0380-z
https://doi.org/10.1126/science.1132588
https://doi.org/10.1371/journal.pone.0201426
https://doi.org/10.1016/S0167-8809(00)00222-X
https://doi.org/10.1029/2010WR009702
https://doi.org/10.1016/j.ejrh.2022.101174
https://doi.org/10.1175/JCLI-D-14-00723.1
https://doi.org/10.1016/j.atmosres.2014.03.025
https://doi.org/10.1016/j.atmosres.2013.09.021
https://doi.org/10.1002/joc.6492
https://doi.org/10.1007/s41324-018-0189-8
https://doi.org/10.1016/j.wace.2022.100480
https://doi.org/10.1016/j.atmosres.2012.06.010
https://doi.org/10.1002/joc.5479


Atmosphere 2023, 14, 1790 23 of 24

31. Supari; Tangang, F.; Juneng, L.; Cruz, F.; Chung, J.X.; Ngai, S.T.; Salimun, E.; Mohd, M.S.F.; Santisirisomboon, J.; Singhruck,
P.; et al. Multi-Model Projections of Precipitation Extremes in Southeast Asia Based on CORDEX-Southeast Asia Simulations.
Environ. Res. 2020, 184, 109350. [CrossRef] [PubMed]

32. Manton, M.J.; Della-Marta, P.M.; Haylock, M.R.; Hennessy, K.J.; Nicholls, N.; Chambers, L.E.; Collins, D.A.; Daw, G.; Finet, A.;
Gunawan, D.; et al. Trends in Extreme Daily Rainfall and Temperature in Southeast Asia and the South Pacific: 1961–1998. Int. J.
Climatol. 2001, 21, 269–284. [CrossRef]

33. Singh, V.; Qin, X. Study of Rainfall Variabilities in Southeast Asia Using Long-Term Gridded Rainfall and Its Substantiation
through Global Climate Indices. J. Hydrol. 2020, 585, 124320. [CrossRef]

34. Hijioka, Y.; Lin, E.; Pereira, J.J.; Corlett, R.T.; Cui, X.; Insarov, G.E.; Lasco, R.D.; Lindgren, E.; Surjan, A. Contribution of Working
Group II to the Fifth Assessment Report of the Intergovernmental Panel on Climate Change. In Climate Change 2014: Impacts,
Adaptation, and Vulnerability. Part B: Regional Aspects; Barros, V.R., Field, C.B., Dokken, D.J., Mastrandrea, M.D., Mach, K.J., Bilir,
T.E., Chatterjee, M., Ebi, K.L., Estrada, Y.O., Genova, R.C., et al., Eds.; Cambridge University Press: Cambridge, UK; Cambridge
University Press: New York, NY, USA, 2014; pp. 1327–1370.

35. Endo, N.; Matsumoto, J.; Lwin, T. Trends in Precipitation Extremes over Southeast Asia. Sci. Online Lett. Atmos. 2009, 5, 168–171.
[CrossRef]

36. Shaw, R.; Luo, Y.; Cheong, T.S.; Halim, S.A.; Chaturvedi, S.; Hashizume, M.; Insarov, G.E.; Ishikawa, Y.; Jafari, M.; Kitoh, A.; et al.
Asia.Contribution of Working Group II to the Sixth Assessment Report of the Intergovernmental Panel on Climate Change. In
Climate Change 2022: Impacts, Adaptation and Vulnerability; Pörtner, H.-O., Roberts, D.C., Tignor, M., Poloczanska, E.S., Mintenbeck,
K., Alegría, A., Craig, M., Langsdorf, S., Löschke, S., Möller, V., et al., Eds.; Cambridge University Press: Cambridge, UK;
Cambridge University Press: New York, NY, USA, 2022.

37. Seneviratne, S.I.; Zhang, X.; Adnan, M.; Badi, W.; Dereczynski, C.; Luca, A.D.; Ghosh, S.; Iskandar, I.; Kossin, J.; Lewis, S.; et al.
Weather and Climate Extreme Events in a Changing Climate. In Climate Change 2021: The Physical Science Basis. Contribution of
Working Group I to the Sixth Assessment Report of the Intergovernmental Panel on Climate Change; Masson-Delmotte, V., Zhai, P., Pirani,
A., Connors, S.L., Péan, C., Berger, S., Caud, N., Chen, Y., Goldfarb, L., Gomis, M.I., et al., Eds.; Cambridge University Press:
Cambridge, UK; Cambridge University Press: New York, NY, USA, 2021; ISBN 9781009157896.

38. Intergovernmental Panel on Climate Change. Climate Change 2021 the Physical Science Basis Summary for Policymakers Working
Group I Contribution to the Sixth Assessment Report of the Intergovernmental Panel on Climate Change; IPCC: Geneva, Switzerland,
2021; ISBN 9789291691586.

39. World Meteorological Organization. Global Water Partnership Handbook of Drought Indicators and Indices. In Integrated
Drought Management Tools and Guidelines Series 2; Svoboda, M.D., Fuchs, B.A., Eds.; WMO: Geneva, Switzerland; GWP: Geneva,
Switzerland, 2016; pp. 155–208, ISBN 9789263111739.

40. Department of Science and Technology—Philippine Atmospheric, Geophysical and Astronomical Services Administration
(DOST-PAGASA). Climate Montly Monitoring Products. Available online: https://www.pagasa.dost.gov.ph/climate/climate-
monthly-monitoring-products (accessed on 31 October 2023).

41. Bouman, B.M.; Lampayan, R.M.; Tuong, T.P. Water Management in Irrigated Rice: Coping with Water Scarcity; International Rice
Research Institute (IRRI): Los Baños, Philippines, 2007; ISBN 9789712202193.

42. Torio, P.C.; Harris, L.M.; Angeles, L.C. The Rural–Urban Equity Nexus of Metro Manila’s Water System. Water Int. 2019, 44,
115–128. [CrossRef]

43. Allis, E. Managing Competing Water Uses in the Philippines: Angat Reservoir. 2003. Available online: https://iri.columbia.edu/
wp-content/uploads/2013/07/angat.pdf (accessed on 11 November 2023).

44. Rola, A.C.; Elazegui, D.D. Role of Institution in Managing Agriculture-Related Climate Risks: Angat Reservoir Case Study,
Bulacan, Philippines. J. Environ. Sci. Manag. 2008, 11, 26–39.

45. Elazegui, D.D.; Rabang, M.J.M.; Rola, A.C. The Philippine Experience with El Nino 2009–2010: Policy and Institutional Responses;
University of the Philippines Los Baños (UPLB): Laguna, Philippines, 2011.

46. Corporal-Lodangco, I.L.; Leslie, L.M. Defining Philippine Climate Zones Using Surface and High-Resolution Satellite Data.
Procedia Comput. Sci. 2017, 114, 324–332. [CrossRef]

47. Ibarra, D.E.; David, C.P.C.; Tolentino, P.L.M. Technical Note: Evaluation and Bias Correction of an Observation-Based Global
Runoff Dataset Using Streamflow Observations from Small Tropical Catchments in the Philippines. Hydrol. Earth Syst. Sci. 2021,
25, 2805–2820. [CrossRef]

48. World Meteorological Organization. Guidelines on Climate Metadata and Homogenization (WMO-TD No.1186); WMO: Geneva,
Switzerland, 2003.

49. Wijngaard, J.B.; Klein Tank, A.M.G.; Können, G.P. Homogeneity of 20th Century European Daily Temperature and Precipitation
Series. Int. J. Climatol. 2003, 23, 679–692. [CrossRef]

50. World Meteorological Organization. Guidelines on Analysis of Extremes in a Changing Climate in Support of Informed Decisions for
Adaptation (WMO-TD No. 1500); Klein Tank, A.M.G., Zwiers, F.W., Zhang, X., Eds.; WMO: Geneva, Switzerland, 2009.

51. Mann, H.B. Non-Parametric Test Against Trend. Econometrica 1945, 13, 245–259. [CrossRef]
52. Stuart, A. Rank Correlation Methods. By M. G. Kendall, 2nd edition. Br. J. Stat. Psychol. 1956, 9, 68. [CrossRef]
53. Sen, P.K. Estimates of the Regression Coefficient Based on Kendall’s Tau. J. Am. Stat. Assoc. 1968, 63, 1379–1389. [CrossRef]

https://doi.org/10.1016/j.envres.2020.109350
https://www.ncbi.nlm.nih.gov/pubmed/32179268
https://doi.org/10.1002/joc.610
https://doi.org/10.1016/j.jhydrol.2019.124320
https://doi.org/10.2151/sola.2009-043
https://www.pagasa.dost.gov.ph/climate/climate-monthly-monitoring-products
https://www.pagasa.dost.gov.ph/climate/climate-monthly-monitoring-products
https://doi.org/10.1080/02508060.2019.1560559
https://iri.columbia.edu/wp-content/uploads/2013/07/angat.pdf
https://iri.columbia.edu/wp-content/uploads/2013/07/angat.pdf
https://doi.org/10.1016/j.procs.2017.09.068
https://doi.org/10.5194/hess-25-2805-2021
https://doi.org/10.1002/joc.906
https://doi.org/10.2307/1907187
https://doi.org/10.1111/j.2044-8317.1956.tb00172.x
https://doi.org/10.1080/01621459.1968.10480934


Atmosphere 2023, 14, 1790 24 of 24

54. World Meteorological Organization. Guidelines on the Calculation of Climate Normals (WMO-No. 1203). ISBN 9789263112033.
2017. Available online: https://library.wmo.int/viewer/55797?medianame=1203_en_#page=4&amp;viewer=picture&amp;o=
bookmark&amp;n=0&amp;q= (accessed on 11 November 2023).

55. McKee, T.B.; Doesken, N.J.; Kleist, J. The Relationship of Drought Frequency and Duration to Time Scale. In Proceedings of the
AMS 8th Conference on Applied Climatology, Anaheim, CA, USA, 17–22 January 1993; pp. 179–184.

56. Hayes, M.; Svoboda, M.; Wall, N.; Widhalm, M. The Lincoln Declaration on Drought Indices: Universal Meteorological Drought
Index Recommended. Bull. Am. Meteorol. Soc. 2011, 92, 485–488. [CrossRef]

57. World Meteorological Organization. Standardized Precipitation Index User Guide (WMO-No. 1090); WMO: Geneva, Switzerland,
2012; ISBN 978-92-63-11091-6.

58. Thom, H.C.S. A Note on the Gamma Distribution. Mon. Weather Rev. 1958, 86, 117–122. [CrossRef]
59. Thomas, J.; Prasannakumar, V. Temporal Analysis of Rainfall (1871–2012) and Drought Characteristics over a Tropical Monsoon-

Dominated State (Kerala) of India. J. Hydrol. 2016, 534, 266–280. [CrossRef]
60. Salameh, A.A.M.; Ojeda, M.G.V.; Esteban-Parra, M.J.; Castro-Díez, Y.; Gámiz-Fortis, S.R. Extreme Rainfall Indices in Southern

Levant and Related Large-Scale Atmospheric Circulation Patterns: A Spatial and Temporal Analysis. Water 2022, 14, 3799.
[CrossRef]

61. Quan, N.T.; Khoi, D.N.; Hoan, N.X.; Phung, N.K.; Dang, T.D. Spatiotemporal Trend Analysis of Precipitation Extremes in Ho Chi
Minh City, Vietnam During 1980–2017. Int. J. Disaster Risk Sci. 2021, 12, 131–146. [CrossRef]

62. Basconcillo, J.Q.; Duran, G.A.W.; Francisco, A.A.; Abastillas, R.G.; Hilario, F.D.; Juanillo, E.L.; Solis, A.L.S.; Lucero, A.J.R.; Maratas,
S.-L.A. Evaluation of Spatial Interpolation Techniques for Operational Climate Monitoring in the Philippines. Sola 2017, 13,
114–119. [CrossRef]

63. Villafuerte, M.I.Q.; Lambrento, J.C.R.; Ison, C.M.S.; Vicente, A.A.S.; de Guzman, R.G.; Juanillo, E.L. ClimDatPh: An Online
Platform for Philippine Climate Data Acquisition. Philipp. J. Sci. 2021, 150, 53–66. [CrossRef]

64. Yatagai, A.; Kamiguchi, K.; Arakawa, O.; Hamada, A.; Yasutomi, N.; Kitoh, A. Aphrodite Constructing a Long-Term Daily
Gridded Precipitation Dataset for Asia Based on a Dense Network of Rain Gauges. Bull. Am. Meteorol. Soc. 2012, 93, 1401–1415.
[CrossRef]

65. Huffman, G.; Bolvin, D. TRMM and Other Data Precipitation Data Set Documentation. Available online: https://gpm.nasa.gov/
sites/default/files/document_files/3B42_3B43_doc_V7_180426.pdf (accessed on 11 November 2023).

66. Faiz, M.A.; Zhang, Y.; Ma, N.; Baig, F.; Naz, F.; Niaz, Y. Drought Indices: Aggregation Is Necessary or Is It Only the Researcher’s
Choice? Water Supply 2021, 21, 3987–4002. [CrossRef]

67. Metropolitan Waterworks and Sewerage System (MWSS). Sumag River Diversion Project. Available online: https://mwss.gov.
ph/projects/sumag-river-diversion-project/sumag-river-diversion-project/ (accessed on 11 November 2023).

68. United Nations Convention to Combat Desertification National Drought Plan for the Philippines. Available online: https:
//www.droughtmanagement.info/drought-policies-and-plans/ (accessed on 11 November 2023).

69. Philippine Atmospheric Geophysical and Astronomical Services Administration (DOST-PAGASA). Southeast Asia Climate
Monitoring Project. Available online: https://seacm.pagasa.dost.gov.ph/ (accessed on 11 November 2023).

70. Valete, M.A.P.; Perez, G.J.P.; Enricuso, O.B.; Comiso, J.C. Spatiotemporal Evaluation of Historical Drought in the Philippines. In
Proceedings of the 40th Asian Conference on Remote Sensing (ACRS 2019); Progress of Remote Sensing Technology for Smart
Future, Daejeon, Republic of Korea, 14–18 October 2019; Curran Associates, Inc.: New York, NY, USA, 2020; Volume V, pp. 1–8.

71. Anandharuban, P.; Elango, L. Spatio-Temporal Analysis of Rainfall, Meteorological Drought and Response from a Water Supply
Reservoir in the Megacity of Chennai, India. J. Earth Syst. Sci. 2021, 130, 17. [CrossRef]

72. Lorenzo-Lacruz, J.; Vicente-Serrano, S.M.; López-Moreno, J.I.; Beguería, S.; García-Ruiz, J.M.; Cuadrat, J.M. The Impact of
Droughts and Water Management on Various Hydrological Systems in the Headwaters of the Tagus River (Central Spain). J.
Hydrol. 2010, 386, 13–26. [CrossRef]

73. Vicente-Serrano, S.M.; Zabalza-Martínez, J.; Borràs, G.; López-Moreno, J.I.; Pla, E.; Pascual, D.; Savé, R.; Biel, C.; Funes, I.;
Azorin-Molina, C.; et al. Extreme Hydrological Events and the Influence of Reservoirs in a Highly Regulated River Basin of
Northeastern Spain. J. Hydrol. Reg. Stud. 2017, 12, 13–32. [CrossRef]

74. Liao, W.; Fan, Y.; Zhu, S.; Huang, Y.; Lv, Y. Monthly Variations of the Winter Precipitation over the Philippines During the Mature
Phase of Eastern Pacific El Niño. Front. Earth Sci. 2021, 8, 625455. [CrossRef]

Disclaimer/Publisher’s Note: The statements, opinions and data contained in all publications are solely those of the individual
author(s) and contributor(s) and not of MDPI and/or the editor(s). MDPI and/or the editor(s) disclaim responsibility for any injury to
people or property resulting from any ideas, methods, instructions or products referred to in the content.

https://library.wmo.int/viewer/55797?medianame=1203_en_#page=4&amp;viewer=picture&amp;o=bookmark&amp;n=0&amp;q=
https://library.wmo.int/viewer/55797?medianame=1203_en_#page=4&amp;viewer=picture&amp;o=bookmark&amp;n=0&amp;q=
https://doi.org/10.1175/2010BAMS3103.1
https://doi.org/10.1175/1520-0493(1958)086%3C0117:ANOTGD%3E2.0.CO;2
https://doi.org/10.1016/j.jhydrol.2016.01.013
https://doi.org/10.3390/w14233799
https://doi.org/10.1007/s13753-020-00311-9
https://doi.org/10.2151/sola.2017-021
https://doi.org/10.56899/150.01.05
https://doi.org/10.1175/BAMS-D-11-00122.1
https://gpm.nasa.gov/sites/default/files/document_files/3B42_3B43_doc_V7_180426.pdf
https://gpm.nasa.gov/sites/default/files/document_files/3B42_3B43_doc_V7_180426.pdf
https://doi.org/10.2166/ws.2021.163
https://mwss.gov.ph/projects/sumag-river-diversion-project/sumag-river-diversion-project/
https://mwss.gov.ph/projects/sumag-river-diversion-project/sumag-river-diversion-project/
https://www.droughtmanagement.info/drought-policies-and-plans/
https://www.droughtmanagement.info/drought-policies-and-plans/
https://seacm.pagasa.dost.gov.ph/
https://doi.org/10.1007/s12040-020-01538-2
https://doi.org/10.1016/j.jhydrol.2010.01.001
https://doi.org/10.1016/j.ejrh.2017.01.004
https://doi.org/10.3389/feart.2020.625455

	Introduction 
	Materials and Methods 
	Study Area and Preliminary Data Analysis 
	Trend Analysis 
	Drought Analysis 
	Rainfall Deviation and Percent of Normal Rainfall Index 
	Standardized Precipitation Index (SPI) 

	The Teleconnection of El Niño–Southern Oscillation (ENSO) 

	Results and Discussion 
	Rainfall Characteristics 
	Trend Analysis of Seasonal and Annual Rainfall Series 
	Meteorological Drought Analysis in Angat Watershed 
	Correlation Analysis of Extreme Rainfall Indices and Drought Indices to ENSO 

	Discussion 
	Conclusions 
	References

