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Abstract: This study explores the optimization method of emergency popular science information
design elements in public health events, breaks through the traditional design with the designer
as the subjective consciousness and proposes an emergency popular science information design
method oriented by perceptual narrative. First, relevant research on public health events was carried
out to screen out and analyze relevant narrative information elements and image elements, and
narrative element divergence tree was established to show evaluation indicators. Second, relevant
personnel were invited to evaluate the importance and kansei engineering, factor analysis and other
methods were used to establish the correlation evaluation indicators of narrative elements. Finally,
the optimization narrative elements of popular science information design were calculated with
the fuzzy evaluation method to provide an effective auxiliary role for the visualization design of
emergency popular science information. Taking “COVID-19 Event” as an example, the narrative
design practice of emergency popular science elements was carried out. According to 313 effective
questionnaires, the satisfaction of “COVID-19 event” popular science information elements that
adopt the optimization method is relatively high, which verifies the feasibility of this method. The
conclusion proves that the perceptual narrative design method can obtain the perceptual identity
from the audience and plays a positive role in disseminating emergency popular science information.

Keywords: emergency popular science; public health events; information visualization; perceptual
narrative design; COVID-19; epidemic spread

1. Introduction

On 30 January 2020, the World Health Organization officially listed the novel coron-
avirus epidemic a public health emergency of international concern (PHEIC) [1]. In the face
of the severe epidemic situation, how to effectively respond to public health emergencies
is a severe and urgent task. Public health events occur suddenly, and the rapid and wide
spread cause great danger and impact to the public, especially for infectious diseases. If
there is a lack of scientific information and authoritative sources of interpretation and re-
lease, rumors are easily spread, leading to social panic and crisis exacerbation. For example,
in the SARS incident in China in 2003, due to inadequate emergency science popularization
and the unclear prevention and control of the SARS epidemic, rumors spread everywhere,
causing people in some areas to rush to buy salt, vinegar and drugs [2], which brought
serious challenges to managing government departments and affected the stability of the
social and economic order. The main contribution of this study is visualizing a method
of providing popular science information during public health emergencies that could
help the public and discovering the differentiated needs of the public, which provides a
scientific basis for designing such a method.
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In the early stages of public health events, making related science knowledge avail-
able through the Internet, TV and new media platforms can alleviate panic, and it has a
positive effect on the stability of social order because the public will pay attention to the
information and expect effective measures. Emergency popular science information refers
to the popularization of science related to public security events, including publicizing
safety measures such as emergency plans, protection, risk aversion, self-rescue and disaster
reduction. It provides the public with relevant scientific knowledge of events and response
methods [3]. It helps the public understand science and view public health emergencies
from a scientific perspective. We should constantly improve the scientific literacy of the
masses and their ability to respond to emergencies and deal with them to comprehensively
improve the anti-risk abilities of society.

Emergency popular science plays a particularly important role in public health emer-
gencies. From the perspective of public health, emergency popular science visualization
design that is efficient, easy to understand and in line with public psychological needs
can popularize knowledge related to public health events. The traditional visualization of
popular science information is dominated by designers’ subjective consciousness, ignoring
the differentiated needs of the public„ so that different groups have different levels of
information„ and the communication effect of popular science information is poor. Suc-
cessful public health information campaigns can optimize and identify the needs of people
in different areas and provide a more accurate and effective scientific basis for popular
science information design. It is beneficial to construct a theoretical system for public health
emergency prevention and comprehensively improve the ability of the society to respond
and deal with public health emergencies and risk resistance abilities.

1.1. Definitions of Relevant Concepts

Public health emergencies refer to the sudden occurrence of major infectious diseases,
mass unexplained diseases, major food and occupational poisonings and other events
that seriously affect public health, possibly causing serious damage to public health [4].
According to the nature, extent of injury and coverage scope, public health emergencies
can be divided into four levels: particularly significant, major, large and general. Each
level is classified according to the following characteristics: the breadth of transmission,
the complexity of hazards, the difference in distribution, the diversity of causes, the com-
prehensiveness of treatment, etc. [5,6]. For example, public health emergencies that have
attracted international attention in recent years include the outbreak of the H1N1 swine flu
pandemic, the zka virus epidemic in Brazil, the Ebola epidemic in the Democratic Republic
of the Congo and COVID-19.

Emergency science popularization conducted to improve the public’s response to
emergencies mainly refers to the technology popularization, dissemination and education
of relevant sciences. Through broadcasting emergency-related knowledge and methods,
the public has the tools needed to respond to the emergency and participate in public
crisis events [7,8].

At present, visualization technology can be divided into scientific visualization, data vi-
sualization, information visualization and knowledge visualization based on their research
object, research purpose, main technology and interactive technology [9]. Visualization de-
sign of emergency popular science information is a design method that uses design-related
methods to visualize emergency science knowledge. It converts knowledge and infor-
mation into vivid and interesting graphics that can present relevant information quickly
and clearly, thus integrating emergency science popularization and visual aesthetics [10].
The development of data technology provides a new form for the visualization design
of emergency popular science information in terms of materials and content. Computer
technology is often applied to solve corresponding practical problems through algorithms,
but to convert the emergency popular science information into easy-to-understand visual
graphics, designers need to extract the information for graphic design, which is different
from other art forms. It achieves an easy-to-understand purpose through scientific text,
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charts, colors, graphics, visual hierarchies and other expression methods rather than pure
artistic expressions.

The real effectiveness of emergency science popularization information design lies in
its guiding behavior of persuading the public. In the process of information conversion, de-
signers assume the role of “interpreter” who simplifies popular science knowledge, makes
the information presentation more organized and effectively promotes the popularization
of emergency knowledge. Therefore, the visualization design of emergency popular science
information is a scientific and aesthetically related product.

1.2. The Concept of Information Visualization Design

Information visualization includes images, knowledge, science, data and other vi-
sualization forms that are presented in a static or dynamic way. Its main significance
is to express and to convey difficult abstract information intuitively [11]. As early as
the middle of the 19th century, Claude Elwood Shannon, an American mathematician,
published an important paper on informatics called “Communication Theory of Secrecy
Systems”, in which maintained that information could eliminate uncertainty [12]. In the
1970s, Edward Tufte, a professor at Yale University, set up a statistical graphics course
and published the first book about information visualization called The Visual Display of
Quantitative Information, mainly elaborating the viewpoint of transforming statistical charts
and quantitative information into information design, which was a pioneering concept
of information visualization in the field of design. Isabel Meirelles put forward in the
book Design for Information that information visualization design should be based on the
principle of human-computer interaction. In his book Information Visualization: Design for
Interaction, British Professor Robert Spence defined visualization as establishing a mental
model or mental image of things [13]. In 1989 Jock D. Mackinlay and George G. Robertson
first proposed the term “Information Visualization” in English and defined it as the use of
computer-supported, interactive visual representation of abstract data to increase users’
perception of abstract information [14].

The earliest classic case of information visualization design in the field of public health
can be traced back to 1858, when Florence Nightingale, a nurse, wrote a report to the British
government, which mainly expressed that the government should carry out medical reform
to improve the conditions of battlefield hospitals and save more young lives [15]. She used
colorful charts such as rose petals to make data impressive. This form of expression was
widely used in the field of information visualization, later known as the “Nightingale Rose
Diagram” (as shown in Figure 1).

Another case of visualization design related to public health events is the epidemic
map drawn by John Snow. In 1854 cholera broke out in London, England. John Snow
carried out research and marked the distribution of cases and the location of well water
with visual graphics, intuitively showing the relationship between polluted well water and
cholera epidemics [16] (as shown in Figure 2). It effectively sniped at the cholera epidemic
and triggered a public health movement throughout Europe, which set a precedent for
the research of popular science information visualization design in modern public health
emergencies.

Disease and death are the ultimate question that human beings need to face. The
image of the leading causes of human deaths are schematically shown in Figure 3. The work
presents various causes of death in a tree-shaped bubble diagram where small bubbles
in the branches connected by each large bubble more accurately show the main causes of
death, such as infectious diseases and “bacteria” [17]. The work adopts three colors: red,
orange and yellow, evoking the association with death. Therefore, it can prompt people to
re-examine and think about health and hygiene issues.
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From a scientific point of view, the above classic public health visualization uses
graphical language to convey public health-related knowledge and to disseminate infor-
mation in a simple and effective visual language, which greatly reduces the audiences’
cognitive burden on information. Information visualization design has become one of
the most active research fields in biomedicine. It is a kind of method and technology that
simplifies abstract concepts, visualizes professional knowledge, visualizes large datasets
and displays complex events in a panoramic manner. In public health events, many media
use visualization tools to better interpret professional knowledge in the field of public
health, which plays an important role in the health propagation process.

2. Materials and Methods
2.1. Theoretical Basis

The current spread of COVID-19 around the world poses a threat to people’s lives
and health. Due to the insufficient scientific understanding of this public health incident,
many regions and countries have exposed many problems. For example, various pseudo-
scientific treatments have emerged in India, using cow urine and cow dung to treat the
novel coronavirus. The epidemic in India is out of control due to superstition. It is the
lack of scientific knowledge that causes the single-day death toll to be the highest in
the world [18]. In terms of COVID-19 prevention and control, China is relatively strict,
but a public health science information base with complete and scientific system has not
yet been developed, which highlights the weakness of knowledge in emergency science
popularization. It also indicates that emergency science popularization mechanisms still
need to be strengthened [19]. There are still many problems in the emergency science
popularization in response to public health emergencies, which are mainly reflected in
the following aspects from the perspective of design and communication. First, there is
a lag in emergency popular science knowledge and much information is released after
it has affected the public, which means it lacking timeliness. Second, the content and
the form of emergency popular science knowledge that is available ignores the perceived
demands of the public, is old and is short on aesthetics and attraction. Third, the emergency
popular science information is fragmented and not accurate for the target group, resulting
in different understanding and acceptance levels of different groups (Figures 4 and 5).
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From the perspective of perceptual narrative design, this study focuses on the vi-
sualization design of emergency popular science information in public health events.
Narratology, first born in the French humanities field in the 1960s, used narrative as an
information expression way to enable the audience to acquire perception and experience in
this cognition [20]. After later development, it was widely used in sociology, geography,
journalism, philosophy and other disciplines. In 1973 the American cognitive psychologist
L. Standing found that narrative pictures with plots had the best memory effect compared
with words and texts. This phenomenon is called the pictorial superiority effect, PSE [21].
Rita Charon, an American scholar, first mentioned the form and the function of narrative
medicine in modern medicine in the article “Narrative Medicine: Form, Function and
Ethics” in 2001. Narrative visualization, a popular topic for visualization research in recent
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years, was developed based on storytelling thought since 2006 [22]. In 2010, Segel and
others sorted out the development of narrative visualization in the fields of news narrative,
educational media and so on and put forward the design strategy for narrative visualiza-
tion. In 2010\WikiLeaks Iraq War Journal: Every Death Map that was published in the
British the Guardian intuitively and three-dimensionally showed the casualty data related
to the Iraq war with narrative visualization, indirectly prompting the withdrawal of British
troops from the Iraqi battlefield [23]. In 2012 Lidal and others designed a visualization
scheme for geological stories, presenting geological models in the form of storytelling,
which helped geological experts draw geological stories quickly. In 2021 Sergey Kashin
of Russia created a chart full of tears. This bubble chart animation uses cumulative and
confirmed new deaths daily for countries around the world [24]. The application field
of narrative visualization has been gradually expanded, including education, literature,
journalism, sports competitions and other fields. In particular, it has become one of the
most active research fields in biomedicine.

To sum up, scholars at home and abroad have conducted extensive research in the
field of narrative visualization design and put forward various narrative design strategies
in different fields. However, there are few literature studies on the narrative design of
emergency popular science in public health emergencies. According to the current stud-
ies, the traditional narrative design is based on the subjective consciousness of designers
and ignores the perceptual needs of audiences. As a result, the visual communication of
emergency popular science information deviates from an audience psychological model,
which causes the audience to lose interest, brings cognitive impairment and affects the
dissemination effect of popular science information. To effectively attract the audience’s
attention and improve their cognition and acceptance of complex information the design
of emergency popular science information needs to consider emotional factors, because
human decision-making behavior depends not only on rationality but also on sensibility.
The persuasion theory model proposed by Aristotle explains the proportion relationship be-
tween logical materials and emotional materials (as shown in Figure 6), in which emotional
factors occupy an important position of 65% [24]. Logical materials refer to the adoption
of specific relevant data, fact analysis and other quantitative evidence, while emotional
demands require the participation of the audience and resort to facts and feelings. The
optimization narrative design can better resonate through the emotional interaction, so as
to attract and persuade the audience and further influence their decisions. Therefore, this
study, combining narrative design with Kansei engineering technology, proposes a con-
ceptual design method of popular science information oriented by perceptual narrative to
guide designers to conduct emergency popular science information elements optimization
design with systematic and scientific methods.
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2.2. Perceptual Narrative Theory

The essence of narrative design is to reintegrate all the elements of a product with
narrative logic. Narrative design of popular science information refers to the process
of using design methods to restore, transplant or fabricate emergency popular science
information into a related situation and present them in a narrative visualization way. That
is, through storytelling the relevant popular science information can be understood, read
and remembered easily, and it can be displayed in front of the public more concretely and
vividly with the help of graphics. The boring, abstract, rigorous and complicated scientific
knowledge in popular science information is presented in the form of graphics, charts and
images and is transmitted through visual narration. This kind of narrative design is too
subjective for designers to ignore the perceptual needs of users. Perceptual narration is a
method that combines narrative design with Kansei engineering technology to evaluate
things quantitatively In this approach, the narration can obtain narrative elements that
meet the demands of users, and then narrative design can be carried out accordingly [25].
This is an important way to realize the cognitive needs of designers and the perceptual
needs of users.

2.3. Design Process of Emergency Popular Science Information

Under the background public emergency, the method of perceptual narrative design of
popular science information is mainly investigated from the perspectives of epidemiology,
public health, psychology, design and other disciplines. To carry out creative and interactive
information transmission and to realize the goal of narrating popular science information
into a story, it is necessary to balance the relationship between the designer and the audience
in the process of narrative design. From the perspective of the whole design process, it
can be divided into five basic activities: acquiring information, clarifying the purpose,
understanding the audience, perceptual narrative and visual transformation. The basic
flowchart of emergency popular science information narrative design is shown in Figure 7.
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(1) Acquiring information

First, information visualization narrative design requires information acquisition,
which is the process of discovering and refining valuable information. When acquiring
information, designers should use statistics or machine learning methods and communicate
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with public health experts to get the information about the event, such as the cause,
outbreak place, transmission route and so on Then the designer extracts meaningful popular
science information [26]. In the early stage of public health emergencies, with all kinds of
information disseminated every day and massive information and data distracting people’s
attention, the public is more eager to know the most urgent problems and countermeasures,
which is why designers need to find important information. This is the source of design
materials and also provides a basis for public optimization of perceptual elements in the
later period.

(2) Clarifying purpose

The visualization design of emergency popular science information aims at popu-
larizing, propagating and guiding the work for the public. Public health emergency is
characterized by its suddenness and urgency, so it is necessary to quickly recognize the
different visual contents of different stages of the event and accurately target each stage
to achieve the best effect [27]. According to the stage purpose of a public health emer-
gency, it can be divided into preventive narrative of public safety, descriptive narrative of
prevention and treatment means, prevention policy narrative and standardized treatment
narrative. Information visualization narrative is used to explain the causes and solutions of
the event to guide the public to establish scientific security awareness, improve emergency
prevention and treatment capabilities, and ultimately effectively prevent the spread of the
event and the popularization of scientific knowledge.

(3) Understanding the audience

Information narrative design is the process of transmitting valuable information about
events. Simple and effective popular science information can help the public make correct
judgments and react accordingly. The target audience can be divided into infected patients,
suspicious patients, quarantined people, healthy people and other groups. The information
visualization narrative should be tailored for different audience groups. For example,
people infected with COVID-19 might pay more attention to the information about what
drugs can be used to treat COVID-19, while healthy people need to know basic knowledge
of the virus, the development of the pandemic and how to prevent being infected and other
information. Only by identifying the audience of popular science information and avoid-
ing over generalization, can the purpose of popularization be accurately and effectively
achieved.

(4) Perceptual narrative

Narrative type
Choosing the appropriate type of data visualization narrative is a crucial step in the

whole process. The linear narrative divided by time dimension represents what health
events are currently occurring as the timeline changes [28]. The narrative types of public
health events can be divided into past tense, present tense and future tense according to
the time dimension. The past narrative is used to show the changes of epidemic data in
a certain period. The present narrative refers to the current situation and changes of the
epidemic, while the future narrative predicts trends of the epidemic.

The three-domain model, first proposed by Peuquet, describes the event semantics
with time, location and object, which conforms to the public perception of public health
emergencies [29]. The first phase is “What”, describing where and what health events
occurred—just like telling a story. The second phase is “Why”, mainly exploring the
dominant potential factors that lead to the current results. In this stage, severity and
scientific principles of the epidemic are listed through information visualization narrative,
and the truth of the event is conveyed to the public, so that the public can view the event
from a scientific perspective and feel assured. The third phase is “Why”, mainly exploring
the dominant potential factors that lead to the current results. In this stage, severity and
scientific principles of the epidemic are listed through information visualization narrative,
and the truth of the event is conveyed to the public, so that the public can view the event
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from a scientific perspective and feel relieved. For example, the origin of the virus, invasion
process, transmission route, symptoms and other information allow the public to know the
severity of infection with the virus. The final stage is “How”, including the description of
the current situation, the explanation of the reason and the solution to the problem, which
is communicated to the public through popular science and urges them to act accordingly.

Narrative elements
The determination of narrative elements, the focus of the whole design process, can

effectively decide the direction of emergency popular science information design. Narrative
elements refer to visual symbols with obvious identification characteristics and user per-
ception in the design process. On the other hand, they can guide users to understand visual
language through story and thematic features [30]. Taking a popular science product as an
example, the narrative elements of the product can be summarized as a set M, expressed as
M = Tree(Mc, Mk) in the form of a divergent tree graph, among which Mc represents the
narrative science information set, C = 1, 2, · · · , n. Mk represents the emotional narrative
image set, K = 1, 2, · · · , n. Mc narrative element tree structure diagram [31] is shown in
Figure 8. Narrative science popularization presents scientific knowledge about health,
while perceptual narrative is to convert information into perceptual images of graphics and
express perceptual words with adjectives.
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Through the above analysis of perceptual narrative theory, it is found that to explore
the elements of popular science information that the audience are interested in, the key
lies in establishing the meeting point between popular science information and audience
perception. The first step is to analyze the theme form, presentation way and the audience
of emergency popular science that can be organized and expressed with a divergent tree
graph. The second step is to construct the correlation evaluation index of emergency
popular science information elements in the qualitative reasoning way from the perspective
of optimization of emergency popular science elements. The third step is to establish
a semantic difference scale for experimental samples according to the above perceptual
evaluation indexes and use factor analysis to determine the correlation evaluation elements
and factor weight coefficient set.

Optimize the narrative elements of emergency popular science information
The documents and materials related to emergency popular science information

elements are obtained from text mining and natural language. However, the number of
information elements obtained from natural language is massive, and the contents about
emergency popular science information are boring to the audience. Therefore, it is necessary
to evaluate the relevance of emergency information elements and to locate popular science
information elements that the audience are interested in. Fuzzy comprehensive evaluation
method, based on fuzzy mathematics, is used to optimize factors. The application of fuzzy
comprehensive evaluation method is based on fuzzy set theory. The concept of fuzzy set
theory was put forward by American automatic control expert L.A. Zeh in 1965 as a method
to express the uncertainty of things. The comprehensive evaluation method transforms
qualitative evaluation into quantitative evaluation according to the membership degree
theory of fuzzy mathematics, that is, using fuzzy mathematics to make an overall evaluation



Sustainability 2022, 14, 4022 11 of 24

of things or objects restricted by many factors. It can solve vague and hard-to-quantify
problems and is suitable for all kinds of nondeterministic problems.

First, define the perceptual comment set V = (totally consistent, very consistent,
generally consistent, not consistent, very inconsistent) and assign V = (5, 4, 3, 2, 1). Then,
set up the correlation evaluation factor set U and evaluate all the factors in it to get the
upper affiliation matrix R1, R2, . . . , Rn of U1, U2, . . . , Un and Un’s n-level indicator
perceptual comment set V . Then set the factor weight coefficient set as Y, perform fuzzy
linear transformation on Y to obtain fuzzy vector X, then X = Y·R = (a1, a2, . . . , an). Then,
assuming that the fuzzy comprehensive evaluation set of narrative science information
elements in item i is Xi and Vj is the perceptual evaluation value corresponding to each

evaluation value Xi (a1, a2, . . . , an), then M is a comprehensive score and M = ∑ (Xi×Vj)

∑ Vj
.

Finally, select the emergency popular science information elements that the audience
can identify with based on the comprehensive score of all the narrative popular science
information elements M1, M2, . . . , Mn. The optimization method of emergency popular
science information narrative elements is shown in Figure 9.
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(5) Visual transformation

Through visual salience research, psychologists found that visual characteristics such
as size, direction and color of a figure could attract people’s attention preferentially. De-
signers need to convert the optimized elements of emergency popular science information
into visual symbols, a kind of easy-to-understand visual language, so that the audience can
master the popular science information conveyed in the visual picture.

There is a lot of popular science information in public health events, and much of it is
professional medical knowledge. By using the aesthetic sense of design to eliminate the
boredom and fear of medical information theory and with the help of rational graphics and
simplified text, the communication purpose of design can be achieved. The basic elements
of the emergency popular science design are point, line, surface and color. For the point,
we can design its position, size, shape and color attributes, for example, to represent the
time, spatial location, arbitrary object and transmission path of the epidemic. Lines include
straight lines, broken lines, curves, dotted lines, etc. and different kinds of them can be used
to express the mutual relations among various objects such as visual hierarchy, density,
reference, guidance, etc. [32]. Lines are helpful to enhance visual direction and order sense
in visual narrative design and are helpful for picturing the sense of hierarchy. Surface here
refers to the specific image, that is, modeling such as geometric form, cartoon modeling,
character modeling and other refined artistic forms such as cartoon modeling of virus
images and anthropomorphic modeling, etc. The contents of popular science information
or the meaning behind it can be expressed further on the condition that the image is concise
and intuitive, and the narration process is in the form of story.

An excellent visualization design work of popular science information usually inte-
grates the knowledge of medicine, statistics, design and so on. Without medical knowledge
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as a basis, visualization work will be nothing more than an art illustration. If there is
only medical knowledge without the transition of design, it will be a pile of obscure text
information. The text, data and other difficult content in popular science knowledge are
processed and designed according to visual logic The knowledge information is then
transformed into vivid and interesting graphics, and the relevant information is presented
quickly and clearly to achieve the high integration of emergency popular science and visual
aesthetics. It is an important means to achieve effective communication, to enhance the
public’s scientific cognition of the event and improve the public’s awareness and behavior
of preventing public health emergencies.

3. Results
3.1. Case Design

In accordance with the theoretical study oriented by perceptual narrative mentioned
above, the public health event “COVID-19” was selected as the design case in this de-
sign practice. It follows the popular science information design process and conducts
design evaluation and verification after being completed to maximize the reliability of
the conclusions.

At present, COVID-19 is spreading around the world, causing confusion and panic
among people in all the countries. How to improve the public’s awareness of COVID-19
and how to improve the prevention capacity and comprehensive management level when
the epidemic occurs was the goal of the design. This study took COVID-19 as publicized
in community as the theme and designed a visualization work of emergency science
popularization information, whose target group was S Community, Zengcheng District,
Guangzhou, China. There are 3720 families in this community, 27.6% of whom have a
junior or senior high school education and 35% of whom have a college education. We used
the methods discussed above to carry out conceptual design and popularize the knowledge
of COVID-19 to the target group in order to improve the public’s scientific understanding
of the epidemic.

3.2. Analysis of COVID-19 Narrative Elements

For COVID-19, many information elements need to be obtained through multiple
channels. This information collection mainly obtained real information from professional
websites, academic papers, medical books, expert videos, etc. Based on the COVID-19
information released by the World Health Organization (WHO) and combined with the
authoritative information distributed by Chinese Center for Disease Control and Prevention
and the Health and Epidemic Prevention Department of the National Health Commission
of China, the related professional knowledge was screened to be better understood. As
many popular science information elements and image elements related to COVID-19
events as possible were collected and used to build a divergent tree shown in Figure 10.
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3.3. Composition of Evaluation Indicators

The expert evaluation method was used to select people with design experience to
make the results more realistic. Ten designers with visual communication design experience
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were recruited to form a team that made perceptual inference on the selection of COVID-19
emergency popular science information elements (as shown in Figure 7) [33]. The research
group made the next inference with the title of “What design points should be considered
in order to optimize popular science information elements that are of interest to the public”.
From the conclusion, the optimization elements of emergency popular science information
visualization were expressed from three aspects: popular science expression, modeling goal
and audience perception. Centering on the topic of “what indexes should be considered
in order to accurately realize the popularization purpose”, we drew a conclusion that
scientific, universal, rigorous and other indexes should be considered. We used the same
method to infer and get the specific evaluation indicators from the perspectives of modeling
goals and audience perception [34]. Finally, we deduced all the evaluation indicators to
obtain perceptual judgment elements, as shown in Figure 11.
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Based on the evaluation indicators of COVID-19 science popularization elements
constructed above analyzed the weight of evaluation elements. First, a questionnaire was
set with the theme of “COVID-19 Emergency Information Design Evaluation Indicator
Importance Questionnaire”. A total of 10 evaluation indexes were designed, and the
questionnaire was designed in the form of a Likert scale. Second, 163 questionnaires were
distributed to the expert group and the marketing group, and 145 valid questionnaires
were collected. With SPSS to conduct KMO value and Bartletts test on the questionnaire
results, we found that KMO = 0.673 (>0.6), Sig = 0 (<0.01), and the reliability test result
was 0.746, indicating common factors among correlation matrices of COVID-19 popular
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science element evaluation indicators suitable for factor analysis [35]. Then, the principal
component analysis method was used to extract the common factor, and the scree plot
was obtained as shown in Figure 12. Comparing the rotated component matrix with the
maximum variance, the eigenvalues of the first four factors visible in the figure were greater
than 1, from which four common factors can be extracted.
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It can be seen from Table 1 that according to the orthogonal rotation factor load matrix,
the cumulative variance contribution rate of the first four common factors was 76.953%,
and the information loss was less than 23%, indicating that the factor extraction and
interpretation ability was good, which met the experimental requirements. Four common
factors were positioned respectively. The first common factor Y1 was mainly related to
the knowledge, principles and methods of COVID-19 popular science, so it was defined
as the significance factor. The second common factor Y2 was mainly related to the design
modeling effect in information visualization, so it was defined as the design performance
factor. The third common factor Y3 was mainly related to the audience’s understanding
degree, interest and attraction for popular science information, which is defined as audience
expectation. The fourth common factor Y4 was mainly related to the overall visual effect of
information visualization and it was defined as artistic appeal factor. The coefficients of
four common factors and subordinate factors were calculated to obtain the factor weight
coefficient set W = {0.516Y1, 0.179Y2, 0.154Y3, 0.139Y4}.
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Table 1. Factor analysis of 10 evaluation factors.

Common Factors Evaluation Factors Factor Loading Percentage of Variance Cumulative Variance
Contribution %

Significance

Convey scientific
knowledge of prevention

and control
0.845

38.401 38.258
Popularizing scientific

principles 0.647

Scientific disposal 0.832

Design performance Characteristic form effect 0.796
15.079 54.872Good modeling

transformation 0.682

Audience expectation
Easy to understand 0.804

Trigger audiences’ interest 0.859
12.326 64.239Design is attractive 0.738

Artistic appeal Good visual effects 0.872
11.147 73.473Aesthetic interest 0.715

The COVID-19 science popularization information was initially screened by the re-
search group, and 10 information elements were selected as experimental samples from
the preliminary research, which were recorded as f 1, f 2, f 3, . . . , f 9 and f 10 respectively. We
used four defined common factor evaluation indicators, “Significance, Design Performance,
Audience Expectation, Art Appeal”, to give a score, and assign a value to V = (5,4,3,2,1).
The higher the score, the more important the index is [36]. Invited members of the research
group scored each element and calculated the membership matrix of each sample according
to the score, as shown in the formula below.

R1 =


0 0 0.05 0.17 0.76
0 0 0.16 0.19 0.60
0 0.12 0.15 0.21 0.63
0 0 0 0.29 0.71

 · · · R10 =


0 0.08 0.26 0.31 0.49
0 0.08 0.06 0.22 0.62
0 0.17 0.16 0.39 0.42
0 0 0.05 0.40 0.63


Among them, R1, R2, . . . , R10 correspond to f 1, f 2, . . . , f 10 in an orderly manner.
Based on the above membership matrix f and factor weight coefficient set W, the fuzzy

vector could be calculated:
B1 = (0, 0.04, 0.19, 0.26, 0.71) · · ·
B10 = (0, 0.03, 0.25, 0.31, 0.57)
According to the fuzzy comprehensive evaluation set and the perceptual evaluation

set, the comprehensive perceptual evaluation value of each narrative element was cal-
culated [37], as shown in Table 2. At the end, the information elements were arranged
according to the comprehensive evaluation value and the perceptual evaluation result was
f 2 > f 4 > f 9 > f 6 > f 1 > f 10 > f 7 > f 5 > f 3 > f 8. The information element with the top
comprehensive evaluation value was the popular science information element that met
the demands of users [38]. Therefore, the above sorting information elements are regarded
as the optimization elements for COVID-19’s popular science information visualization
design. In this study, the top four elements including virus, disinfectant, infectious method
and mask wearing were selected as the optimization information elements to design the
emergency science information map [39]. In addition, visual transformation of narrative
design was carried out for popular science information elements, as shown in Table 3.
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Table 2. Comprehensive evaluation value of COVID-19 popularization elements.

Information
Elements.

f 1
Epidemic

Prevention

f 2
Virus

f 3
Drugs

f 4
Disinfectant

f 5
Taking

Temperature

f 6
Mask

f 7
Protective
Clothing

f 8
Temperature

f 9
Infection

f 10
Vaccine

Comprehensive
evaluation

value
4.18 4.31 4.12 4.27 4.13 4.20 4.15 4.07 4.22 4.16

Table 3. COVID-19 popularization information elements narrative design transformation table.

COVID-19
Information Elements Narrative Information Design Expression

Virus

The structure of COVID-19 virus is in a spherical
coronal state, and its internal structure is an RNA

virus with envelope on the surface and
protrusion on the outside of the envelope, which

looks like a crown, so it is called
novel coronavirus.
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The information architecture of the COVID-19 science popularization and prevention
infographic was designed from two aspects: narrative path and information content (as
shown in Figure 13). First, the principle of narrative design was applied in the infographic
architecture. Starting from the development history of the coronavirus, the visual flow
can be viewed from top to bottom and the information level is clear, which increases
the audience’s understanding of information [40–42]. Second, the information includes
the development process of coronavirus, virus structure, disinfection methods, infection
methods and how to choose masks. Third, the scatter composition was adopted. In the
center of the picture, we used circle to represent the novel coronavirus and its structure is
shown in the form of close-up so that the audience can read the visualization information
comprehensively [43]. Fourth, in the visual conversion stage, blue and purple were used
as the overall tone, graphics were designed in a flat way and straight lines, bar charts and
geometric illustrations were used to enrich the picture. Fifth, according to the principle of
gestalt psychology proximity, the overall image was divided into several block areas to
increase the visual hierarchy and to make the small units that are close to each other appear
to be a whole [44–46], which enables the audience to search for the interested areas quickly
and accurately. It passes on different levels of information to the audience and improves
memory. The design sketch is shown in Figure 14.
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4. Discussion

Design evaluation and conclusions
The purpose of verifying the above popular science information design drawing was to

evaluate whether the optimization elements of COVID-19 popular science information met
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the perceptual demands of community audiences. The COVID-19 science popularization
and prevention infographic designed by the author has been displayed in S Community,
Zengcheng, Guangzhou (as shown in Figure 15). A total of 370 people of different ages were
randomly invited in the community to score the design and evaluate the design drawing
from four aspects: the significance of popular science information, design performance,
audience expectation and artistic appeal. A total of 370 questionnaires were distributed and
313 valid questionnaires were recovered. The level 5 satisfaction score of the Rickett scale
was recorded as 5, 4, 3, 2 and 1, respectively, corresponding to “very satisfied” “satisfied”
“not necessarily” “not satisfied” and “very dissatisfied”. According to the statistics of
final recycled valid questionnaires, four average satisfaction indicators of the COVID-19
science popularization prevention infographic all exceeded 4.0, as shown in Table 4, which
indicates that the design with perceptual narrative method can earn higher satisfaction and
the design should also meet the emotional needs of users based on the communication of
popular science knowledge [47–49]. Consequently, the outcome meets the requirement of
personalized need-based design for different people as well as different regions to achieve
the purpose of popularizing science knowledge in the community [50,51]. Compared with
the traditional popular science knowledge design, the perceptual narrative design method
avoids focusing on the designer’s subjective consciousness. Instead, it takes into account
the psychological feelings and needs of the audience. This method enables the audience
to actively accept popular science publicity [52,53]. Through practice, it has been proven
that the perceptual narrative design method is feasible and effective in the popular science
application of public health events. It provides a theoretical basis and reference value for
the popularization design of public health emergencies in the future [54].

In all kinds of public emergencies, the design of emergency popular science informa-
tion is an important factor of public health cognition, health attitude and health behavior.

Audiences may have different cognitive feelings in public health emergencies due to
the different categories of events, different regions, and cultures. Based on the method of
this study, the changes in the above factors should be considered, and the corresponding
steps and methods have to be adjusted and modified to make the emergency popular
science information design more suitable for local needs. For this study, there are still some
deficiencies in terms of experiments such as the insufficient number of selected experimental
popularization elements, and the deficiency of group search in perceptual research. This
study aims to solve the problem of subjectivity and inaccuracy of the design of traditional
emergency popular science information and to achieve the purpose of effectiveness and
operability of emergency popular science information design. In the end, based on the
popular science practice path including information design dimensions, design process,
design methods, design elements, and design evaluation aspects of research, this paper
explores the feasibility of its application and design practice, the universal law of science
information design approach and the creation of the public health emergency science
information visualization-oriented design patterns. Then, the standardized principle of
popular science information visualization design is established.

Table 4. Evaluation value of COVID-19 science popularization information design drawing.

Indicators Significance Design
Performance

Audience
Expectation Artistic Appeal

Satisfaction Average value Average value Average value Average value
COVID-19
prevention

info-graphic
4.26 4.31 4.28 4.33
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5. Conclusions

The effective participation of the public in the scientific knowledge popularization of
public health events is an important element of national governance ability during public
health crises. To improve the public’s interest and attention to popular science [55], it is
necessary to strengthen the dissemination of information about major public events and
constantly improve the popular science information visualization design method. The
perceptual narrative design method has become one of the best ways to connect information
transmission with the audience and has been an important part of the process to realize
science popularization information perception to cognition [56,57]. To further promote the



Sustainability 2022, 14, 4022 21 of 24

research on perceptual narrative in the field of popular science information visualization,
the following issues should be noted:

First, more attention should be paid to public health events and the top-level design
within the framework of the emergency response system needs to be strengthened. In
major public health emergencies, a multiplatform joint early warning mechanism should be
established to collect public related response problems and hot spots [58] and continuously
improve the construction of emergency science popularization [59].

Second, narrative design puts forward enlightening empirical research in the field
of product design, but there are relatively few theoretical models and practices that per-
ceptual narrative research can refer to in emergency science popularization design [60,61],
which means that it is necessary to conduct simple and constrained valuable research in
perceptual narrative field, accurately handle the optimization relationship of emergency
science popularization information elements and create innovative design models with
perceptual narrative theory [62].

Third, for this study, there are still some deficiencies in terms of experiments. For
example, the selected experimental popularization elements are not enough and the group
sought in the perceptual research part is too small.

Research directions will be explored in the future from the following aspects: (1) Improve
the method of mining public needs. The method used in this study should be combined
with a KANO model to more accurately explore the public’s demand for popular science
information [63–65]. (2) Increase the number of popular science information elements and
sufficient sample tests in the study to improve the accuracy of the design, which can further
improve the match between popular science information design and public psychological
needs. (3) Cooperation channels need to be broadened. Designers can work with public
health experts, communication scholars and public opinion analysts to cross integrate
statistics, iconography, computer vision, aesthetics, communication and other disciplines
to study popular science information design methods and expand the scope of research
application [66–68].

Author Contributions: H.L. designed the pilot and case study projects, conducted a user study,
developed a framework, and drafted the manuscript. K.W. guided the study and assisted with
editing. All authors have read and agreed to the published version of the manuscript.

Funding: Guangzhou Huashang College Intramural Mentorship Research Project (2021HSDS21).

Institutional Review Board Statement: Not applicable.

Informed Consent Statement: Not applicable.

Data Availability Statement: Not applicable.

Acknowledgments: The author would like to thank those who participated in and cooperated with
this study for their help in the smooth development of this study.

Conflicts of Interest: The authors declare no conflict of interest.

References
1. World Health Organisation (WHO). Timeline of Who’s Response to COVID-19; World Health Organization: Geneva, Switzerland,

2020; Available online: https://www.who.int/news-room/detail/29-06-2020-covidtimeline (accessed on 2 July 2020).
2. Hu, B.; Guo, H.; Zhou, P.; Shi, Z.-L. Characteristics of SARS-CoV-2 and COVID-19. Nat. Rev. Microbiol. 2021, 19, 141–154.

[CrossRef]
3. Lesser, I.A.; Nienhuis, C.P. The Impact of COVID-19 on Physical Activity Behavior and Well-Being of Canadians. Int. J. Environ.

Res. Public Health 2020, 17, 3899. [CrossRef]
4. Belardo, M.B.; Herrero, M.B. La salud internacional frente al COVID-19: Entre los sistemas sanitarios y las políticas. Hamartia

2020, 7, 1–10.
5. Pan, J.; St. Pierre, J.M.; Pickering, T.A.; Demirjian, N.L.; Fields, B.K.K.; Desai, B.; Gholamrezanezhad, A. Coronavirus Disease 2019

(COVID-19): A Modeling Study of Factors Driving Variation in Case Fatality Rate by Country. Int. J. Environ. Res. Public Health
2020, 17, 8189. [CrossRef]

https://www.who.int/news-room/detail/29-06-2020-covidtimeline
http://doi.org/10.1038/s41579-020-00459-7
http://doi.org/10.3390/ijerph17113899
http://doi.org/10.3390/ijerph17218189


Sustainability 2022, 14, 4022 22 of 24

6. Bogucka, E.P.; Jahnke, M. Feasibility of the Space–Time Cube in Temporal Cultural Landscape Visualization. IISPRS Int. J. Geo.
Infor. 2018, 7, 209. [CrossRef]

7. Coronaviridae Study Group of the International Committee on Taxonomy of Viruses. The Species Severe Acute Respiratory
Syndrome-Related Coronavirus: Classifying 2019-NCoV and Naming It SARS-CoV-2. Nat. Microbiol. 2020, 5, 536–544. [CrossRef]

8. Pathak, Y.; Shukla, P.K.; Tiwari, A.; Stalin, S.; Singh, S. Deep transfer learning based classification model for COVID-19 disease.
IRBM 2020, 4, 213. [CrossRef]

9. Tableau. Business Intelligence and Analytics Software. Available online: https://www.tableau.com/ (accessed on 16 September
2020).

10. Kim, M.C.; Zhu, Y.; Chen, C. How are they different? A quantitative domain comparison of information visualization and data
visualization (2000–2014). Scientometrics 2016, 107, 123–165. [CrossRef]

11. Dudáš, M.; Lohmann, S.; Svátek, V.; Pavlov, D. Ontology Visualization Methods and Tools: A Survey of the State of the Art.
Knowl. Eng. Rev. 2018, 33, e10. [CrossRef]

12. Murti, M.; Achonu, C.; Smith, B.T.; Brown, K.A.; Kim, J.H.; Johnson, J.; Ravindran, S.; Buchan, S.A. COVID-19 Workplace
Outbreaks by Industry Sector and Their Associated Household Transmission, Ontario, Canada, January to June 2020. J. Occup.
Environ. Med. 2021, 63, 574–580. [CrossRef]

13. SaM Solutions. Pros and Cons of Tableau Software for Data Visualization. Available online: https://www.sam-solutions.com/
blog/tableau-software-review-pros-and-cons-of-a-bi-solution-for-data-visualization/ (accessed on 7 January 2021).

14. Huang, H.; Lebeau, P.; Macharis, C. The Multi-Actor Multi-Criteria Analysis (MAMCA): New Software and New Visualizations.
In Proceedings of the International Conference on Decision Support System Technology, Zaragosa, Spain, 27–29 May 2020;
pp. 43–56.

15. Otu, A.; Charles, C.H.; Yaya, S. Mental health and psychosocial well-being during the COVID-19 pandemic: The invisible elephant
in the room. Int. J. Ment. Health Syst. 2020, 14, 38. [CrossRef]

16. Bruner, J. The narrative construction of reality. Crit. Inq. 1991, 18, 1–21. [CrossRef]
17. Oinaskukkonen, H.; Harjumaa, M. A systematic framework for designing and evaluating persuasive systems. Lect. Notes Comput.

Sci. 2008, 5033, 164–176.
18. Castro, J.L.A.; Villegas, O.R.T. COVID-19 y sus implicaciones sociales: Una mirada desde las ciencias computacionales. Educere

2021, 25, 147–164.
19. Khan, A.I.; Shah, J.L.; Bhat, M.M. CoroNet: A deep neural network for detection and diagnosis of COVID-19 from chest x-ray

images. Comput. Methods Programs Biomed. 2020, 196, 105581. [CrossRef]
20. Shneiderman, B.; Plaisant, C.; Cohen, M.; Jacobs, S. Designing the User Interface: Strategies for Effective Human-Computer Interaction,

5th ed.; Addison-Wesley: Boston, MA, USA, 2010; Chapter 14.
21. Siddiquea, B.N.; Shetty, A.; Bhattacharya, O.; Afroz, A.; Billah, B. Global epidemiology of COVID-19 knowledge, attitude and

practice: A systematic review and meta-analysis. BMJ Open 2021, 11, e051447. [CrossRef]
22. Trahar, S. Contextualising Narrative Inquiry: Developing Methodological Approaches for Local Contexts; Routledge: Abingdon, UK, 2013.
23. Holten, D. Hierarchical edge bundles: Visualization of adjacency relations in hierarchical data. IEEE Trans. Vis. Comput. Graph.

2006, 12, 741–748. [CrossRef]
24. Davison, K.M.; Thakkar, V.; Lin, S.L.; Stabler, L.; MacPhee, M.; Carroll, S.; Collins, B.; Rezler, Z.; Colautti, J.; Xu, C.C.; et al.

Interventions to Support Mental Health among Those with Health Conditions That Present Risk for Severe Infection from
Coronavirus Disease 2019 (COVID-19): A Scoping Review of English and Chinese-Language Literature. Int. J. Environ. Res. Public
Health 2021, 18, 7265. [CrossRef]

25. Baratto, C.; Caravita, S.; Faini, A.; Perego, G.B.; Senni, M.; Badano, L.P.; Parati, G. Impact of COVID-19 on exercise pathophysiology:
A combined cardiopulmonary and echocardiographic exercise study. J. Appl. Physiol. 2021, 130, 1470–1478. [CrossRef]

26. UK Office for National Statistics. Prevalence of Ongoing Symptoms Following Coronavirus (COVID-19) Infection in the UK: 1 April
2021; UK Office for National Statistics: Newport, UK, 2021.

27. Ricœur, P. Time and Narrative; Chicago UP: Chicago, IL, USA, 1984; Volume 1.
28. Shafiq, M.; Elharake, J.A.; Malik, A.A.; McFadden, S.M.; Aguolu, O.G.; Omer, S.B. COVID-19 Sources of Information, Knowledge,

and Preventive Behaviors Among the US Adult Population. J. Public Health Manag. Pract. 2021, 27, 278–284. [CrossRef]
29. Clandinin, D.J.; Huber, J. Narrative inquiry. In International Encyclopedia of Education; Peterson, P.L., Baker, E., McGaw, B., Eds.;

Elsevier Ltd.: Amsterdam, The Netherlands, 2010.
30. Ryan, M.-L. Narrative as Virtual Reality 2: Revisiting Immersion and Interactivity in Literature and Electronic Media; JHU Press:

Baltimore, MD, USA, 2015; Volume 2.
31. Klemmer, S.R.; Hartmann, B.; Takayama, L. How bodies matter: Five themes for interaction design. In Proceedings of the 6th

Conference on Designing Interactive Systems, University Park, PA, USA, 26–28 June 2006; pp. 140–149.
32. Shorten, A.; Smith, J. Mixed Methods Research: Expanding the Evidence Base. Evid. Based Nurs. 2017, 20, 74–75. [CrossRef]

[PubMed]
33. Ahamad, M.M.; Aktar, S.; Rashed-Al-Mahfuz, M.; Uddin, S.; Liò, P.; Xu, H.; Summers, M.A.; Quinn, J.M.; Moni, M.A. A machine

learning model to identify early stage symptoms of SARS-Cov-2 infected patients. Expert Syst. Appl. 2020, 160, 113661. [CrossRef]
[PubMed]

http://doi.org/10.3390/ijgi7060209
http://doi.org/10.1038/s41564-020-0695-z
http://doi.org/10.1016/j.irbm.2020.05.003
https://www.tableau.com/
http://doi.org/10.1007/s11192-015-1830-0
http://doi.org/10.1017/S0269888918000073
http://doi.org/10.1097/JOM.0000000000002201
https://www.sam-solutions.com/blog/tableau-software-review-pros-and-cons-of-a-bi-solution-for-data-visualization/
https://www.sam-solutions.com/blog/tableau-software-review-pros-and-cons-of-a-bi-solution-for-data-visualization/
http://doi.org/10.1186/s13033-020-00371-w
http://doi.org/10.1086/448619
http://doi.org/10.1016/j.cmpb.2020.105581
http://doi.org/10.1136/bmjopen-2021-051447
http://doi.org/10.1109/TVCG.2006.147
http://doi.org/10.3390/ijerph18147265
http://doi.org/10.1152/japplphysiol.00710.2020
http://doi.org/10.1097/PHH.0000000000001348
http://doi.org/10.1136/eb-2017-102699
http://www.ncbi.nlm.nih.gov/pubmed/28615184
http://doi.org/10.1016/j.eswa.2020.113661
http://www.ncbi.nlm.nih.gov/pubmed/32834556


Sustainability 2022, 14, 4022 23 of 24

34. Dahlstrom, M.F. Using narratives and storytelling to communicate science with nonexpert audiences. Proc. Natl. Acad. Sci. USA
2014, 111, 13614–13620. [CrossRef] [PubMed]

35. Jones, P.H. Systemic Design Principles for Complex Social Systems. In Social Systems and Design. Translational Systems Sciences;
Metcalf, G.S., Ed.; Springer: Tokyo, Japan, 2014; pp. 91–128.

36. Harley, D.; Chu, J.H.; Kwan, J.; Mazalek, A. Towards a framework for tangible narratives. In Proceedings of the TEI’16: Tenth
International Conference on Tangible, Embedded, and Embodied Interaction, Eindhoven, The Netherlands, 14–17 February 2016;
pp. 62–69.

37. Kaur, M. Application of Mixed Method Approach in Public Health Research. Indian J. Commun. Med. 2016, 41, 93. [CrossRef]
38. Green, M.C.; Brock, T.C. The role of transportation in the persuasiveness of public narratives. J. Pers. Soc. Psychol. 2000, 79, 701.

[CrossRef]
39. Charmaz, K. Constructing Grounded Theory: A Practical Guide through Qualitative Analysis; Sage Publications: Thousand Oaks, CA,

USA, 2014.
40. Yan, L.; Zhang, H.T.; Goncalves, J.; Xiao, Y.; Wang, M.; Guo, Y.; Sun, C.; Tang, X.; Jing, L.; Zhang, M.; et al. An interpretable

mortality prediction model for COVID-19 patients. Nat. Mach. Intell. 2020, 2, 283–288. [CrossRef]
41. Sedig, K.; Parsons, P.; Babanski, A. Towards a Characterization of Interactivity in Visual Analytics. JMPT 2012, 3, 12–28.
42. Haverfield, J.; Tannenbaum, C. A 10-year longitudinal evaluation of science policy interventions to promote sex and gender in

health research. Health Res. Policy Syst. 2021, 19, 94. [CrossRef]
43. Moser, A.; Korstjens, I. Series: Practical Guidance to Qualitative Research. Part 3: Sampling, Data Collection and Analysis. Eur. J.

Gen. Pract. 2018, 24, 9–18. [CrossRef]
44. Diekmann, O.; Heesterbeek, J.A.P. Mathematical Epidemiology of Infectious Diseases: Model Building, Analysis and Interpretation; John

Wiley & Sons: Hoboken, NJ, USA, 2000; Volume 5.
45. Yakerson, A. Women in clinical trials: A review of policy development and health equity in the Canadian context. Int. J. Equity

Health 2019, 18, 56. [CrossRef]
46. van der Bijl-Brouwer, M.; Malcolm, B. Systemic Design Principles in Social Innovation: A Study of Expert Practices and Design

Rationales. She Ji J. Des. Econ. Innov. 2020, 6, 386–407. [CrossRef]
47. Bakker, S.; Antle, A.N.; Van Den Hoven, E. Embodied metaphors in tangible interaction design. Pers. Ubiquitous Comput. 2012, 16,

433–449. [CrossRef]
48. Wahed, W.Y.A.; Hefzy, E.M.; Ahmed, M.I.; Hamed, N.S. Assessment of Knowledge, Attitudes, and Perception of Health Care

Workers Regarding COVID-19, A Cross-Sectional Study from Egypt. J. Community Health 2020, 45, 1242–1251. [CrossRef]
49. Chun Tie, Y.; Birks, M.; Francis, K. Grounded Theory Research: A Design Framework for Novice Researchers. SAGE Open Med.

2019, 7, 2050312118822927. [CrossRef]
50. Deng, Y.; Loy, C.C.; Tang, X. Image aesthetic assessment: An experimental survey. IEEE Signal Process. Mag. 2017, 34, 80–106.

[CrossRef]
51. Nabi, R.L.; Green, M.C. The role of a narrative’s emotional flow in promoting persuasive outcomes. Media Psychol. 2015, 18,

137–162. [CrossRef]
52. Cucinotta, D.; Vanelli, M. WHO declares COVID-19 a pandemic. Acta Biomed. 2020, 91, 157–160.
53. Fenglin, S. Data visualization design for real-time report of epidemic map. Youth J. 2020, 15, 60–61. (In Chinese)
54. Feng, L. SEIR Model Combined with LSTM and GRU for the Trend Analysis of COVID-19; Middle Tennessee State University:

Murfreesboro, TN, USA, 2021.
55. Rubio, F.; Flores, M.J.; Puerta, J.M. Drawing a baseline in aesthetic quality assessment. In Proceedings of the Tenth International

Conference on Machine Vision (ICMV 2017), Vienna, Austria, 13–15 November 2018; Volume 10696, pp. M1–M8.
56. Friendly, M. Milestones in the History of Thematic Cartography, Statistical Graphics, and Data Visualization; Citeseer: University Park,

PA, USA, 2001.
57. Hong, L. Visual design path of epidemic data from the perspective of the public. Pack. Eng. 2020, 41, 221–227. (In Chinese)
58. Han, R.; Li, Z.; Ti, P.; Xu, Z. Experimental evaluation of the usability of cartogram for representation of GlobeLand30 data. ISPRS

Int. J. Geo-Inf. 2017, 6, 180. [CrossRef]
59. Koochaksaraei, R.H. Qualitative Analysis in Many-Objective Optimization with Visualization Methods. Ph.D. Thesis, Federal

University of Minas Gerais, Belo Horizonte, Brazil, 2017.
60. Caban, J.J.; Gotz, D. Visual analytics in healthcare—Opportunities and research challenges. J. Am. Med. Inform. Assoc. 2015, 22,

260–262. [CrossRef] [PubMed]
61. Tuo, L. Information visualization: A design method of making the Epidemic “visible” to the public. Art. Des. 2020, 2, 38–45.

(In Chinese)
62. Zhang, C.; Zhu, C.; Xu, X.; Liu, Y.; Xiao, J.; Tillo, T. Visual aesthetic understanding: Sample-specific aesthetic classification and

deep activation map visualization. Signal Process. Image Commun. 2018, 67, 12–21. [CrossRef]
63. Ambrosio, C. Objectivity and Visual Practices in Science and Art. In New Directions in the Philosophy of Science. The Philosophy of

Science in a European Perspective; Galavotti, M., Dieks, D., Gonzalez, W., Hartmann, S., Uebel, T., Weber, M., Eds.; Springer: Cham,
Switzerland, 2014; Volume 5, pp. 353–368.

64. Toh, A. Big Data Could Undermine the COVID-19 Response. Wired. Available online: https://www.wired.com/story/big-data-
could-undermine-the-covid-19-response/ (accessed on 15 August 2020).

http://doi.org/10.1073/pnas.1320645111
http://www.ncbi.nlm.nih.gov/pubmed/25225368
http://doi.org/10.4103/0970-0218.173495
http://doi.org/10.1037/0022-3514.79.5.701
http://doi.org/10.1038/s42256-020-0180-7
http://doi.org/10.1186/s12961-021-00741-x
http://doi.org/10.1080/13814788.2017.1375091
http://doi.org/10.1186/s12939-019-0954-x
http://doi.org/10.1016/j.sheji.2020.06.001
http://doi.org/10.1007/s00779-011-0410-4
http://doi.org/10.1007/s10900-020-00882-0
http://doi.org/10.1177/2050312118822927
http://doi.org/10.1109/MSP.2017.2696576
http://doi.org/10.1080/15213269.2014.912585
http://doi.org/10.3390/ijgi6060180
http://doi.org/10.1093/jamia/ocv006
http://www.ncbi.nlm.nih.gov/pubmed/25814539
http://doi.org/10.1016/j.image.2018.05.006
https://www.wired.com/story/big-data-could-undermine-the-covid-19-response/
https://www.wired.com/story/big-data-could-undermine-the-covid-19-response/


Sustainability 2022, 14, 4022 24 of 24

65. Johns Hopkins University. COVID-19 Map. Available online: https://coronavirus.jhu.edu/map.html (accessed on 16
August 2020).

66. Sedig, K.; Parsons, P. Design of Visualizations for Human-Information Interaction: A Pattern-Based Framework. Synth. Lect. Vis.
2016, 4, 185. [CrossRef]

67. Borg, I.; Groenen, P.J.F. Modern Multidimensional Scaling: Theory and Applications; Springer: New York, NY, USA, 2005.
68. Lewandowsky, S.; Oberauer, K. Motivated rejection of science. Curr. Dir. Psychol. Sci. 2016, 25, 217–222. [CrossRef]

https://coronavirus.jhu.edu/map.html
http://doi.org/10.2200/S00685ED1V01Y201512VIS005
http://doi.org/10.1177/0963721416654436

	Introduction 
	Definitions of Relevant Concepts 
	The Concept of Information Visualization Design 

	Materials and Methods 
	Theoretical Basis 
	Perceptual Narrative Theory 
	Design Process of Emergency Popular Science Information 

	Results 
	Case Design 
	Analysis of COVID-19 Narrative Elements 
	Composition of Evaluation Indicators 

	Discussion 
	Conclusions 
	References

