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Abstract: In the field of marine renewable energies, the extraction of marine currents by the use of
tidal current turbines has led to many studies. In contrast to offshore wind turbines, the mass mini-
mization is not necessarily the most important criterion. In that case, Direct-Drive Electrically Excited
Synchronous Generators (EESG) can be an interesting solution in a context where the permanent
magnet market is more and more stressed. In the particular case of a tidal turbine, the electric genera-
tor operates at variable torque and speed all the time. Its sizing must therefore take into account the
control strategy and check that all the constraints are respected during the working cycle, particularly
the thermal one because its permanent regime is never reached. There is no solution today that can
completely solve such a sizing problem. The paper presents a specific solution. In particular, we will
see that the method presented allows an avoidance of an oversizing of the generator compared to
conventional methods while finding the optimal control strategy. Thus, the design optimization of an
EESG is conducted considering the variable torque and speed profiles related to marine currents. The
analytical model used in the paper is presented at first. In a second step, the innovative and original
method that allows solving at the same time the design optimization and the control strategy (dq
stator currents and rotor current) are presented. It shows how it is possible to minimize both the
lost energy during the working cycle and the mass while fulfilling all the constraints (especially the
thermal constraint with its transient temperature response) and keeping a reduced computation time.
The case of a 2 MW tidal wave turbine is chosen to illustrate this study. Finally, the optimal design
selected is validated by a 2D magnetic Finite Element Analysis (FEA).

Keywords: Electrically Excited Synchronous Generators; direct-drive; design optimization; loss
minimization; working cycle; lumped thermal model; tidal wave energy

1. Introduction

Due to the depletion of energy resources and greenhouse gas emissions caused by the
consumption of fossil fuels, energy harvesting from renewable energy sources has received
considerable interest recently. Among these renewable energy sources, ocean energy is
shown to be inexhaustible and potentially cost competitive, since ocean covers almost 70%
of the earth’s surface [1]. The worldwide wave power potential is approximately 2.5 TW.
One percent to five percent of the annual total worldwide electricity demand could be
easily supplied by wave energy [2—4]. That is why we focus on the tidal current turbine
technology in this paper, particularly on the sizing of the electrical generator. Figure 1
shows the example of the AR2000 horizontal tidal turbine (HATT). Vertical axis tidal
turbines and other topologies are also used to harness tidal energy but most of the research
and development efforts are focused on horizontal axis tidal turbine [5]. Therefore, the
AR2000 tidal turbine whose characteristics are described in Table 1 will be used in the
present study as support for our design methodology. The submerged electrical machine is
considered completely enclosed with an airgap filled with air under pressure in order to
help the cooling. Such an architecture is represented in Figure 2.
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Figure 1. AR2000 tidal turbine [6].

Table 1. AR200Horizontal Axis Tidal turbine parameters [7].

Item Value
Rated Power (kW) 2000
Rotation diameter (m) 20
Height from the seabed (m) 25
Swept area of rotor (m?) 314
Cut-in speed (m/s) 1
Cut-out speed (m/s) 3
Mass (t) 150
Blades
Stator
et | i Bearings
I::: - IR and
Shaft Low-s F:;:wre

G ' ‘ Rotor

Rotor

High pressure
magnets

rotary seal and
bearing system

Figure 2. A sealed airgap direct-drive generator [8].

In the specific case of tidal turbines, the main challenge of the designer is to size
the electrical generator considering the working cycle while managing all the constraints,
especially the thermal one because the machine never operates in a steady state. It is also
of great interest to take into account the control strategy by optimizing the current and
voltage parameters according to variable operating points. Whereas conventional solutions
prefer synchronous permanent magnet machines [9,10], the use of Electrically Excited
Synchronous Generators remains an interesting solution. The removal of magnets from
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electrical machines is actually increasingly investigated in order to free themselves from
their excessive and highly fluctuating cost and the risks of supply disruption in a very tight
market [11,12]. If, for wind turbines, the predominant mass criterion naturally involves
the use of permanent magnet generators, for tidal turbines placed on the sea bottom, this
criterion can be put in second place, and we can focus on energy efficiency instead. In the
light of these observations, the EESG becomes an interesting solution. Note also that with
EESG, dangerous overcurrents can be avoided in case of a short circuit.

In the field of renewable energies like tidal harvesting energy, the generator is gen-
erally designed for the rated power [13-16]. However, in the light of the intermittence
of renewable energy sources, using such a method may lead to oversize the generator
particularly if the permanent thermal regime is never reached. All points of the operating
cycle must therefore be taken into account to calculate the temperature profile during the
working cycle. A cycle often consists of hundreds or even several thousands of operating
points. Thus, taking into account all points of the cycle in the optimization process by a
genetic algorithm, for example, constitute a real problem in terms of computation time. In
order to solve this problem today, the only way consists of replacing all working points
by a representative point or, in the best case, to reduce the study by a few points from an
analysis of the energy distribution over the cycle [17-22]. For example, in [23], the authors
reduce the whole cycle to only two points. In [24], which deals with the design of a Direct
Drive Permanent Magnet Generator for a Tidal Current Turbine, the objective function,
in addition to the material cost, is made of 10 discrete operating points associated to the
probability density of each operating point. However, such an approach is approximate
because it ignores the temporal variations that is necessary to manage correctly the thermal
transient and the control strategy to maximize the efficiency. In addition, because the ther-
mal dynamic analysis was not considered, the maximum temperature elevation calculated
is equivalent to the temperature elevation calculated with a continuous rated power.

Therefore, this paper focuses on an approach allowing to solve the complete problem
without an excessive increase in calculation time. Developed for the first time in [25]
the method was based on a 1D analytical model and applied to the case of a PMSM. It
was shown how it is possible to optimize a machine from the torque and speed profiles.
However, the thermal transient was not taken into account and the armature reaction was
neglected. We propose therefore to complete this approach and apply it for the first time
to the case of the EESG. To our knowledge, such an approach has been never made for
this machine. In this paper, the objective is to size a generator from the torque and speed
profiles supplied by the turbine AR2000 with the variation of the tidal currents that we
took at the French coast in the Raz de Sein.

The paper is organized as follows: the analytical model used is developed in Section 2.
Section 3 describes the optimization methodology and the way to solve the problem.
Section 4 presents the application and the results of the selected optimal machine with its
optimal geometry and optimum control parameters. The design of the selected machine is
finally validated by a 2D Finite Element Analysis.

2. 1D Analytical Modeling

In this section, analytical modeling of the EESG is proposed with the aim of optimiza-
tion. The design and the main geometrical parameters are illustrated in Figure 3. This
analytical model is commonly used in machine design and optimization [26]. Its accuracy
and efficiency have already been demonstrated. In this paper, we will recall the main
equations and hypotheses necessary to understand the problem. For more details, the
reader can refer to the following references [26,27].



Energies 2022, 15, 3174 4 of 21

my TI'S R
! R
ktsTts ws
— —1 j =
e I C | I RSS
| |
2 s D B
R
erps ST
_ \ v KirTer A
Wy Rur
T T
(a)
P(6,86,) )
T 15t harmonic
Caln) N
TN ’ \_//
P, 7 X 7 )
/) \ / \
r A LY y LY
7 ¥ L4 . I
‘ \ ’ \ K
/ N \ ’
P 0 | == "~ b
o,
7]
(b)

Figure 3. (a) Design of pole pitch with two slots/phase/pole and main geometric parameters,
(b) Estimation of the permeance function.

2.1. Electromagnetic Model

The iron core permeability is assumed infinite, and the analytical model of the EESG is
limited to the fundamental component. However, a coefficient #; will be introduced in the
calculation of iron losses to take into account the effects of the harmonic components [28].
The stator is assumed to have radial teeth and slots with the coils connected to form a three-
phase winding. Each phase is made of a distributed winding with N, slots/pole/phase.
The salient rotor has rectangular slots with a DC current field winding. (see Figure 3a).

The optimization approach is based on the use of the equivalent electrical model of
the machine in the dq reference frame (see Figure 4) taking iron losses into account via the
resistance R, [29]. The goal of the proposed model is then to express R, Ry, X4, X;, and
ep as functions of the optimization parameters.

Xqlog Xa . R, . Xalog Xgq . R,

Figure 4. The d and g-axis equivalent circuit.
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2.1.1. Electrical Equations

In this paper, we assume the terms di,; /dt and dio, / dt negligible, which can be easily
assumed with the low speed variations observed in the tidal energy application. Then, the
main equations related to the voltages v,,(t) and v,4(t), and the electromagnetic power
Poy (t) are:

Vod (1) = Xg(t)iog(t) (1)
Voq(t) = eo(t) — Xa(t)ioa(t) )
Pemn (t) = eO(t)ioq(t) - (Xd(t) - Xﬂl<t>)iod(t> . ioq(t) (3)

With the back e.m.f. ¢y, proportional to the rotor current I;. It that can be written in
the form:
eo(t) = klfﬂ(t) 4)

The copper losses, in the stator and the rotor windings, are given by:

Pe(t) = Re (iﬁ(t) + z';(t)) + Ry (1) ®)
And the iron losses: 5 5
vo,(t) +voq(t)

Ry(t) ©

Pug(t) =

2.1.2. Flux Densities

The fundamental airgap flux density created by the rotor current, obtained from
Ampere’s law is:

By(t,0) = i@sin<’“2/5>zf(t) sin(p(6 - 6,)) @)

With B, the electrical arc of the rotor pole and 7y the number of turns per pole at the
rotor. Then, the magnitude is:

Brw(t) = % sin<pf>1f(t) ®)

The fundamental airgap flux density created by the stator can be expressed since the
surfacic perméance P such as:

Bs(0,t) = Fum(6,£)P(6,6,) 9)

With: P
Fum(6,t) = Ensls(t) cos(pf — wt — P(t)) (10)
P(0,6;) = Po+ P1cos(2p(6 — 6;)) (11)

where Ey;;, is the first harmonic of the stator magnetomotive force (MMF) created by the
three phases and P the surfacic permeance limited to the fundamental. According to the
distribution of P represented in Figure 3b, the average value Py and the magnitude of the
fundamental P, are:

Mo B (uo Mo >
Po="—+"4————— 12
0 Rss — Rupy T\ € Rss — Rupr (12)
Pr=2(H o) in(pp) (13)
T\ e Rss — Ry

Since 6, = Ot = w/p and substituting Equations (10)—(13), into the Equation (9), it is
possible to demonstrate that:
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Bs(6s,t) = %nsls(t) [(Po + 7;1> sin(¢(f)) cos(wt — pb) + (770 - 7;) cos(¢(t)) sin(wt — pbh) (14)
With:

iq(t) = Is(t) sin(yp(t)) (15)

ig(t) = Ls(#) cos(y(t)) (16)

The magnitude of the flux density in the airgap Bs;, can be deduced and expressed as:

Bon(t) = 2\/((7’0 + Zl)nsid(t)y + ((Po - 7;>nsiq(t)>2 17

Then, the resulting flux density in the airgap B,, is obtained since:

B2u() = Bpm(£)* + Bou () + 2By () Bow (t) sin( (1)) (18)

Thanks to the Gauss’s law, it is possible to express the magnitude of the flux densities
in the stator tooth (Bsty), stator yoke (Bsym), rotor tooth (Byty), and rotor yoke (Byyn).
It gives:

Batm(£) = kitsBrm(t) (19)
Bam(t) = ——2 _B,..(1) (20)
Y P(R — Rys)
Ban(t) = - Bom(t) 1)
RSS
Brym(t) = mBrm(t) (22)

2.1.3. Back EM.E.

Since the Faraday’s law and Equation (8), the constant k in Equation (4) is:

k

. 8\[6 ,”OkwnsnfTLRRRss Sin(pﬁ>
- 2

p= . (23)

2.1.4. Resistances and Inductances

According to [27], it is possible to demonstrate that the stator electrical resistance can
be written:

48 kis 9 p?
= — | — R——"—-— 24
RC 7T (Uckfs(l — kts) ) s TLR R%}s — Rgs ( )
And the rotor electrical resistance:
R, = 16 L n2T RL (25)
F7 o \ockp(1—ky) ) /T R2 R,

where kjs_,, k fsr and ks, are respectively, a coefficient that corrects the active length due
to end windings (stator-rotor), the slot fill factor (stator-rotor), and the tooth opening to the
slot pitch ratio (stator-rotor).

Neglecting the iron losses on the rotor, the iron losses (Eddy currents + hysteresis) can
be also written as a function of B,,, as described in [25] such as:

Purg () = Pyng (£) + Pong (£) = 7kaani? (KeepPQ() +kipUE) ) (75 +71) Bau(t)  (26)
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With 7+ and 7, functions depending on geometric parameters and speed [25]:
_ (R+Rus)R?
Ty = (R—Rus)p ‘LR
2 (27)
1 R<Rws Ras)RS
M= ks R LR
Thus, from Equations (6), (26), and (27) it is possible to write:
24 pQ(t) 1
Ru(t) = =nitrR— (28)
1 Ri—RE R2 R
U kaa i (keepQ(t) + Ky ) Rt (R Ru?
The d-q inductances can be calculated since Equations (12) and (13). It gives:
24 P
Ly= (PO + = ! > nfRSSTLRRx (29)
T 2
24
ﬁq (P() - Pl)n RSSTLRR (30)

2.2. Thermal Model

During operation, the hottest point in the machine must remain smaller than the
maximum permissible temperature in the windings during the working cycle. The dynamic
behavior of the temperature in the windings must therefore be calculated. In this case, the
use of a lumped parameter thermal model [30] is adapted and has shown its efficiency for
EESG [31,32]. Figure 5 represents the equivalent circuit used to calculate the temperature
evolution in the rotor and stator windings. The following assumptions are made:

Material with Stator Rin syz Pngsy
Conductivity A,,,q¢ =
. th syl
C ews .
P
(’\V§

no heat flux in the axial direction in the stator and rotor iron because of the lamination,

the frame is considered to be a perfect thermal conductor,

no axial heat flux in the airgap,

conductors in the slot are uniformly distributed, and

end windings are considered to be cylindrical and homogenous.

Goo

-'Rm v cxl

SM2 42 Y2y

cs Jzth SWZ

Rn. swi * Rth sw3 Rth ews1 Rth ews2

Al 2
irgap )
=2 |
o
Rotor 3
th rel
Renrez
P
R cewr
Rth ry2

(a)

Shaft (No heat flow)
(b)

Figure 5. (a) Cylindrical element and its equivalent circuit, (b) Thermal equivalent circuit of the machine.



Energies 2022, 15, 3174

8 of 21

For heat conduction, the thermal resistances as well as the thermal capacities are
calculated from the geometry and the thermal properties of the materials. The thermal
conductivities considered in this paper are given in Table 2. For a piece of the cylinder (see
Figure 5a), the expressions of the thermal resistances and capacity are [27,33]:

2
Rext M
R — 1 2 ( Rint ) l1’l ( Rint ) -1 (31)
th x1 ZAmutﬁmatL Ryt 2 1
R )
1 20 e )
Rpm=g——F7— 15 (32)
hx ZAmutﬁmatL (@)2 -1
int
1 2 2
Cy = Cpx Epmat,gmat (Rgxt - Rint) L (33)
Table 2. Materials thermal conductivities.
Material Thermal Conductivity A
Iron 25
Slots (average thermal conductivity of an equivalent 5
homogeneous material with copper and insulation)
air 0.025

The thermal resistance in the axial direction from the slots to the end windings (Ry, 5,3
and Ry, 3) is calculated by:

L

/\matﬁmat (szt - Rzznt)

Ripx3 = (34)

For convective heat transfer, the thermal resistance at corresponding interfaces Ry, ¢4y
(R co extr Ren o a @and Ry, v op) With area A, and convective heat coefficient h, is calculated

using the following expression:

1
Rth cox — A (35)
x 1y

In the considered case, according to [34], we assume that heat is considered to be
extracted at an external radius R by a forced convection with fey; = 280 W/ m? K and the
convective heat coefficient in end-windings is hey = 15 W/ m? K.

Considering the heat transfer in the airgap, without axial transfer, the convective heat
coefficient is expressed [33] as:

ha _ N u)Lm‘r
2e

Considering the Nusselt number, the choice of the following calculation has been
conducted. At each speed, according to [33], Nu is calculated from the modified Taylor
number Ta,, evaluated by the following equations:

(36)

T,
Tay = P (37)

With: 5
_ p%irQ Rme3

Ta
2
Hair

(38)
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4
Fy = l% (39)

P 1697(1 - 5

(40)

P = 0.0571 (1—0.625 2e ) . 000056

2Rm—e)  1-0.625.2

where: Ry, is the radius in the middle of the airgap, () is the rotational speed, p,;, is the
mass density of air, and y;, is the dynamic viscosity of air.
The values of the Nusselt number we have chosen, used by most authors [27,33-36],

are:
Nu=2 (0 < Tay, < 1700)

Nu = 0.128 Ta%%7 (1700 < Ta,, < 10%) (41)
Nu = 0.409 Tad?*! (0 < Tay, < 107)

Since the equivalent circuit and the knowledge of thermal resistances, the calculation
of the temperature at each node can be solved. The general transient equation for the
thermal network is given by:

= Pi(t) — i w (42)

where 0;, 8 and R;; are respectively the temperature at node i, the temperature at node j
and the thermal resistance between nodes i and ;.

3. Optimization Problem
3.1. Problem Statement

We propose to optimize at the same time the design and the control of the generator
with the following two objectives: the minimization of the electrical energy losses during
the working cycle and the minimization of the mass. In addition to the thermal and
saturation constraints, we introduce a voltage limit V};,,,;; imposed by the power electronics
converter and a minimum thickness for the stator and rotor yokes (Ws, and W;,). The
height of the rotor pole shoe W;s is assumed to be 10% of the pole pitch and the rotor pole
opening factor {3 is fixed to 7/8 [26]. Thus, the problem is:

Objectives:
m}gi’l (Wlosses = fcydg(PtOt(t))dt) (43)
min(Mass = M. + M;)
x
Constraints:
max{ews(t)} Qwr(t>} Gwer(t>} Gwer(t>} < Omax = 160 °C
max{Bstm(t);Bsym(t);Brtm(t)}Brym(t)} < Bgyr =15T
(44)
max{vmx(t) = \@, [V2(t) + qu(t)} < Viimit = 2500 V
min{Wsy; Wry } > Wyiy = 10 mm
With:
. . T
X = <p/ Rl RZUS/ RSS/ RSV/ Rwrr TLR/ nS/ Zd(t)/ lq (t)/ If(t)) (45)

3.2. Optimization Methodology

It is recalled here that the goal is to size a machine and its control strategy from a
working cycle made of several thousand points. The proposed solution must fulfill all
the constraints for all operating points (particularly the temperature evolution that must
be calculated since the heat equation in the transient regime) while keeping a reduced
computation time. To reduce the computation time, the other authors limit the sizing to
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either the maximum power (which leads to an oversizing), or to a reduced number of points
in the cycle in order to avoid an oversizing. However, in both cases, neither the control
strategy nor the control of the thermal transient is taken into account in the optimization
process. The principle of the proposed optimization is based on the predetermination
of the control parameters analytically according to the torque and speed profiles. For
each working point, these parameters (ios (), ioq(t) and If(t)) are expressed analytically as
functions of other optimization variables. This step is the key to reduce the calculation time.
In a second step, the energy lost per working cycle (the first objective function) is expressed
as a function of the geometric variables which are time-independent optimization variables.
This allows the optimization algorithm to optimize scalar variables only, which allows it to
have a reduced calculation time. (Figure 6).

Pop. Size, . Nbr gen., Initial population

New generation

E geomet‘ry {p- R, s Tssr Vo Twrs Tgs ns)

I
1 Copn (D), Qe () | Analytical calculation
! ! N+1

Bstm(t)- Esym(t] gws(t)r 8wr (f)
Mass I'Vlnsses V;,mx(f} Brhn(t)- Brym(t) ggws(t)r aawr (t)

Crossover, Mutation, ...

Elite selection

'NSGA II

Pareto optimal front
(Mass, Energy losses)

(a)

Figure 6. Cont.
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X = (P, R, RWS‘ R.SS‘ st Rm‘! TLHrns)
e ——— 1
| 1
: Cem(t)aﬂem(t) : Eod (tl« ioq(t).« I}"(t) Eq (55—57)
Working Cycle
Vsd (f), an (t)’ Vmax (t) ECI (1'2: 44)
fg (1), ig(t),i,q(t), i,q(0)
Bfm(t)a Bsm(t)- Brm(t) E‘q (8!12113117)
stm(t) s;m[t}: Brtm(t)r Brym(t) Eq (19_22)
Py myg (t).‘Pr mg(t)r PC (t) Eq (261 27: 5]
Vmax(t) Bstm (t)r Bsym (t)- Brtm{tjr Br‘_],'m (t} 'Sws (t)’ Swr (t)' gews{:t)r Bewr (t)

(b)
Figure 6. (a) General flowchart of the optimization process; (b) Flowchart of the analytical calculation.

3.2.1. Expressions of Optimal Control Parameters

The goal for this first step is therefore to express the losses as a function of the control
parameters. From (1)—(6), it is possible to express the copper losses as follows:
Xy (t)*
Y Re (1 + qu((t)) ) +... Y
Pe(t) = g (*) (X:(t)—X (t))2 TigD[R
R o

) i
ke (t)

(46)
. 2ReX, (t T
Pem (t) Pem (1) 2 10 € Rz(t)

-t 2<t){R () + 7y (R )]*‘d [ ¢

log kaw(t)

And the iron losses as:

o (X7 o (X ioa(t) [ Pem(t) 1 (P2,(t)
Pug(t) = i54(t) ( 0 ) i () ( 0 ) il (2 R, (1) ) T ( R, (1) ) @7

Then the total electrical losses can be written in the form:

P(t) = AW (1) + B, (1) + (1) o+ D(1) 2 1 E(r (48)
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If opt(t)

where the terms A(t), B(t), C(t), D(t) and E(t) depend on the power profile and the
optimization variables (p, R, Rys, Rss, Rsr, Rwr, TLR, 15):

2 _ 2 2

A(t) = Re <1 + };%(8) > +Rf<W) T (f(l((tz) ) (49)
B Xq(t‘)2 Xq(t)z
B(t) = Re <1+ R2 (1) ) + (Ry(t) ) 0
o (P Pon(t)\* , (,Pem(t)
Ct) =Re <Ru(f)> TR (kw(t)) " <2 Ru<t)> oY
D(t) = 2R X, (t) l;fgg)) —2R; I;eg((tt)) (Xa(t) — X4(1)) +2II)§:1((:)) (52)
_ P (1)

() = 2R 5 53

From Equation (48), the optimal d-q currents expressions minimizing the total losses,
at any time, can be obtained by solving the following system:

S — 2Aipg+ £ =0
9w~ ppj, 2 _piy — g oY
diog o7 3, it
Which leads to:
‘ D 1ADB(H)  \ M4
fod opt () = T 2A(1) <4A(t)C(t) — D(t)) )
| 4A(HC(t) — D(B)\ /4
log opt () = —( (4),4(&))3(0 : )> o0

Since Equations (55) and (56) and Equations (3) and (4), we obtain the expression of

Pem(t) D(t)

the optimal DC rotor current:
4A(1)B(t) /4
4A(t)C(t) — D(t)

4A(1)B(t) 1/4+ Xa(t) — Xq(t)
4A(t)C(t) — D(t) kew(t)
3.2.2. Expression of the First Objective Function

Finally, introducing Equations (55) and (56) in Equation (48), the expression of the
total losses is:

(57)

kew(t) 2A(t)

[ 4AMB(H)  \Y2/ D)
Prot(t) = (4A(t)C(t) — D(t)> <4A(f)

Then, during the working cycle, total energy lost is obtained by integrating Equa-
tion (58):

B 4A(1)B(t) 12 1 p2(p)
Wiosses = /<4A(t)C(t)—D(t)) <4A(t)

cyle

D?(t)
1A(1)

+C(t) + B(t) — +E(t)> (58)

+C(t) + B(t) — —i—E(t))dt (59)

where the time-dependent variables have been removed. The remaining optimization
variables are the geometrical variables only.
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3.2.3. Expression of the Second Objective Function

Only the mass of the active parts will be considered here. M., M; and are respectively
the mass of the copper and the mass of the iron. They are calculated as below:

M. = R (R%us - Rgs)kstPc + TR (Rg,. - R%us)kerPc
M; = nTLR((R%US - Rgs)kts + (]- - R%}s))RpFe + HTLR((Rgr - R%}r)ktr + (Rgur - R(Z)))RPFe

To minimize the two objective functions, the NSGA II [37] optimization algorithm is
used here. Figure 6 represents, in a flowchart, the principle of design optimization.

(60)

4. Application

In this section, we present the result of the design optimization based on the method
presented in Section 3 and applied to size a 2 MW generator. We have chosen the site at the
French coast, in the Raz de Sein, for its high tidal currents velocity. Figure 7 shows the tidal
speed profile for the month of highest production (September) made of 720 points (one
point per hour) [38]. From these data and the AR200 tidal turbine specifications, the torque
and the speed profiles of the generator can be obtained [39] (see Figure 8). The values of
the main constant parameters used in this optimization are presented in the Appendix A.

4 T T T T

3_ -

2 F

3t i

Tidal currents Velocity (m/s)

4 I 1 1 1 1
0 5 10 15 20 25 30

Time (days)

Figure 7. Tidal current velocity in Raz de Sein tidal site (after reproduction from [38]).

Figure 8. Torque and speed profiles (after reproduction from [39]).
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4.1. Optimization Results

The NSGA 1II has been used with a number of generations and a population size
respectively chosen from 2000 to 300. The result is obtained with an acceptable computation
time (less than 30 min).

Figure 9 gives the Pareto optimal front obtained. To compare this result with conven-
tional sizing and show the interest of the proposed method, the result of an optimization
considering the maximum power point is given (red curve). It can be seen that the opti-
mization at the nominal operating point for this application leads to oversize the generator.
For the lightest machines, the difference in mass is greater than 18%. Conversely, the best
energy efficiency is obtained for a design at the nominal operating point, but the difference
is not significant (less than 2%).

50 T T T T T T T
Mass = 23.9 tons *  cycle optimization
Nenergy= 80.1% . maximum power point
45 1
Mass = 27.3 tons
40 nenevgy =80.85% 7
4
/\u a5 F 4
2
[
v Mass =37.3 tons
30 r nene‘rgy =823% -
\'E] Mass =46.3 tons
25 Nenergy = 82.9% 7
20 1 1 1 1 1 1 1
20 25 30 35 40 45 50 55

Mass (tons)
Figure 9. Pareto optimal fronts (cycle optimization and maximum power point optimization).

The choice of the optimal geometry is the result of a compromise between mass and
efficiency. Such a choice would be the result of a study comparing the manufacturing cost
(related to the mass) to the production gains over the life of the machine. Such a study,
made possible by the presented method, however, falls outside the scope of the paper
and will be developed in a future publication. We will therefore present the result for the
lightest optimal machine.

Then, the optimal geometry and the main characteristics of the selected generator
are summarized in Table 3. For this optimization, the saturation and manufacturing
constraints (minimum thickness of the yokes) are reached. From the optimal variables
(p, R, Rus, Rss, Rer, Ruwr, TR Ms) found with the NSGA 1II, which are given in Table 3, the opti-
mal magnetomotive forces nsiyg ops (t), Msiog opt (t) and ngls ;¢ (t) are calculated afterwards
with Equations (49)—(57) such as represented in Figure 6b with x = xop¢. In Figure 10, the
optimal magnetomotive forces (related to d-q axis stator currents and rotor current) are
represented as a function of the mechanical speed. We can observe that the flux weakening
is obtained on both the excitation current and the d-axis stator current. However, we can
see that the flux weakening is mainly obtained by the rotor winding. In this case, the low
value of the i; component would make it possible to consider a control at i; = 0, which
would simplify the control of the generator.
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Table 3. Optimal generator parameters.

Generator Parameter Value
P 69
R 3m
Ng 1
L (tR) 0.91 m (0.30)
Ryws/R 0.992
Rss/R 0.966
Rsr/R 0.960
Rawr/R 0.940
Wy 20 mm
Wiy 20 mm
e 6.8 mm
Bstm 15T
Bsym 149 T
Brm 15T
Brym 15T
Total active material weight 23.9 tons
Iron weight 18.15 tons
Copper weight 5.75 tons
Average losses 47 kW
Average copper losses 42 kW
Average iron losses 5kW
Nominal voltage V; 1154V
Nominal current Iy 1323 A
Self inductances L;/ Ly 3.6 mH/2.7 mH
Maximal stator current density J; 3.20 A/mm?
Maximal rotor current density J, 2.50 A/mm?
Nominal cos ¢ 0.861
3000
”514( % If
nl 2500
std
2000
o
i3
S 1500
=
1000
500
— 0
10 15 20 25 10 15 20 25

Speed (rpm)

Speed (rpm)

Figure 10. Optimal control strategy with the speed of the optimal generator.

Finally, Figure 11 shows the evolution temperature in the stator and rotor windings
during the sequence where the machine is the warmest. This calculation is conducted by
solving Equation (42) applied to the thermal network. It can be noted that the optimization
algorithm respects the temperature limit even if the steady state is not reached throughout

the working cycle.
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Figure 11. Temperature elevation in the stator and rotor windings of the optimal generator.

4.2. 2D Validation

In this section, the analytical model used in our optimization is validated for the
optimal selected design. The magnetics field and the electromagnetic torque calculated
from the analytic model are compared to their values extracted from a 2D finite element
analysis (FEA). Table 4 presents these results obtained for the flux densities and the torque
at the minimal power and the maximal power. Figure 12 presents this comparison of the
torque and the stator teeth for all operating points represented by their mechanical speed.
The variations between the models remain always lower than 10%. Such a result validates
either the 1D analytical model used and the magnetic saturation constraint. Table 5 gives
the iron losses obtained from the FEA considering the seventh first harmonics of the flux
density at nominal power, regularly taken in the teeth and in the yoke. It shows a relatively
low influence of the spatial components neglected by the 1D analytical model. Their
magnitude remains low compared to the main component, and their location is limited to
areas of limited cross-section (the border area between the tooth and yoke).

1000 i i i i 1.6 : " .
Analytical Model 14l « Analytical Model
800 | O 2DFEA | - O 2-DFEA
a .
Z | —~~ 1+
& 600 =
] £ 087
=1 D
8“ 400 m 0.6
(©]
= 04}
200 r
02}
0 : : : : 0 : : : :
0 5 10 15 20 25 0 5 10 15 20 25
Speed (rpm) Speed (rpm)

Figure 12. Torque and flux density in the stator teeth with the speed.
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Table 4. Maximum torque and magnetic field at the minimal and the nominal operating points.

. Min Max
Quantity
AM 2D Variation AM 2D Variation
Bstm 0.57 0.62 8.06% 1.5 1.58 5.06%
Brtm 0.57 0.55 3.64% 1.5 1.46 2.74%
Bsym 0.56 0.59 5.08% 1.49 1.48 0.68%
Brym 0.56 0.59 5.08% 1.5 1.53 1.96%
Torque (MNm) 0.11 0.12 8.3% 0.83 0.79 4.8%

Table 5. Losses of the optimal generator at the maximal power (2 MW).

Analytical Model FEA Variation
Iron losses in the stator yoke 45 kW 43 kW —4.6%
Iron losses in the rotor teeth 10.2 kW 9 kW —13.3%
Total iron losses 14.7 kW 13.3 kW —10.5%
Copper losses 67.9 kW

Figure 13 displays the flux lines and flux density obtained with the FEA at the nom-
inal working point. Figure 14 shows the torque evolution with the rotor position at the
maximum power. The torque ripple measured is lower than 5% which can be considered
satisfactory for a first result.

1.502 > 10" : >1.581 = 10°
1.423 = 10": 1.502 = 10°
1344« 10%: 1423 < 10°
1.265 = 10": 1.344 < 10°
1.186 x 107: 1.265 = 10°
1.107 > 100 : 1.186 = 100
1.028 = 100: 1.107 = 100
9.489 > 10-1: 1.028 = 10¢
8.698 = 10 : 9.489 = 10~
7.907 x 100: 8.698 = 10~
7117 >« 10-1: 7.907 = 10+
6.326 % 100: 7117 = 10~
5.535 x10-1: 6.326 = 10+
4.745 = 10~ : 5.335 = 10~
3.954 x 101 : 4.745 « 10+
3.163 x 101 : 3.954 = 10+
2.373 107 : 3.163 = 107

1.582 % 10-1:2.373 = 10

HRRRNNNERRRER

7.912 x10-:1.582 = 10
<5.786 = 10*: 7.912 = 10—
Density Plot: |B/, Tesla

Figure 13. Distribution of the flux density in the machine for the nominal power.
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Figure 14. Torque evolution with rotor position at full power obtained by the FEA.

5. Conclusions

In this paper, we have presented a new method to solve with a reduced computation
time the sizing problem of an EESG that works at variable speed and torque. This method
is particularly useful and efficient when the machine works at a transient thermal regime.
In addition, the method presented allows optimization of the control strategy, optimiz-
ing for all operating points of the stator current (i;(t) and i;(t)) and the excitation filed
current (I¢(t)), which cannot be conducted by classical solutions. It can be seen that the
minimization of electrical losses is achieved by a flux weakening acting on both i; and
Iy. For the particular case of the tidal application studied here, a control at iy = 0 may be
implemented and the flux weakening performed by the excitation filed current alone. The
results obtained also showed that the method lead to reduce the mass by 18% compared
to a conventional sizing at the nominal operating point while controlling the losses by an
optimization of the currents. The FEA shows that, despite a simple 1D magnetic model,
the design obtained is already acceptable. Among the possible improvements, the authors
work to develop a magnetic model with saturation which will be presented in future works.

Author Contributions: Conceptualization, S.0.S. and N.B.; methodology, S.0.S. and N.B.; software,
S5.0.5S. and N.B,; validation, S.O.S. and N.B.; formal analysis, 5.0.S. and N.B.; investigation, S.O.S.,
N.B., M.EB.; HK.B.; resources, N.B.; data curation, S.0.S. and N.B.; writing—original draft prepara-
tion, S.0.S. and N.B.; writing—review and editing, S.0.S., N.B., M.EB.; H.K.B.; visualization, N.B.;
supervision, N.B.; project administration, N.B. All authors have read and agreed to the published
version of the manuscript.

Funding: This research received no external funding.

Conflicts of Interest: The authors declare no conflict of interest.
Abbreviations

Bfy,  airgap magnitude of the magnet flux density [T]
By magnitude of the resulting airgap flux density [T]
Bstm  magnitude of the flux density in the stator teeth [T]
Bsym  magnitude of the flux density in the stator yoke [T]
Bytm  magnitude of the flux density in the rotor teeth [T]
Byym  magnitude of the flux density in the rotor yoke [T]
Cp equivalent heat capacity of the stator [J/kg-°C]

e airgap thickness [m]

iy  d-and g- axis currents [A]

I rms stator current [A]
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Iy direct rotor current [A]

kad additional magnetic loss coefficient
ke Carter’s coefficient

kec eddy currents specific loss coefficient

ks stator slot fill factor

kg stator slot fill factor

ky, hysteresis specific loss coefficient

kir tooth opening to the slot pitch ratio in the rotor
kis tooth opening to the slot pitch ratio in the stator
kw winding factor

L active length [m]

M.  copper mass [kg]

M; iron mass [kg]

ng number of turns conductors/pole on the rotor
1 number of conductors/phase/pole for the stator
p number of pole pairs

P, copper losses [W]

P, electromagnetic power [W]
Ppg  iron losses [W]

Piyg  iron loss in the stator teeth [W]
Pymg  iron loss in the stator yoke [W]

Po average value of the surfacic perméance [H/ m?]
P magnitude of the first harmonic of the surfacic perméance [H/ m?]
R external radius [m]

Rss inner stator winding radius [m]
Ry inner rotor winding radius [m]
Rys  outer stator winding radius [m]
Reyr outer rotor winding radius [m]

Ry internal rotor radius [m]
Ry thermal conduction resistance [W /K]
Re electrical stator resistance per phase [()]

R 7 electrical rotor resistance [Q)]

Ry iron loss resistance per phase [()]

t time [s]

v4—4 d-and g- axis terminal voltage [V]

Wsy  yoke width of the stator [m]

Wrps  height of the rotor pole shoe [m]

Wry  yoke width of the rotor [m]

Wipsses €nergy lost per working cycle [J]

X4, Xq d— and g— axis armature reactance [()]

B electrical rotor pole arc [rad]

0. temperature elevation [K]

A thermal conductivity [W/m-K]

N4 coefficient of distortion of flux density

P current angle with back-EMF [rad]

A electrical conductivity [S]

TR active length to outer stator ration (L/R)
Tir rotor slot pitch ratio

Tts stator slot pitch ratio

(@) mechanical angular velocity [rad/s]
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Appendix A. Constant Parameters

Parameters Values
Bsat 15T
Vlimit 25kV
koa 2

kec 0.035
ky, 15
ks 0.4
kg 0.7
krs kry 1.2
ki’sr ktr 0.55
hext 280 W/m? k
Nt 1.1
Hair 1.516 x 107> Kg/ms
Omax 160 °C
Ooo 20°C
Pec 8960 Kg/m3
OFe 7600 Kg/ m3
Pair 1.225 Kg/m3
Cp 390]/Kg/K
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