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Abstract: The adoption of conservation tillage technology can improve the production efficiency
of black soils (mollisols), and it has great significance to ensure the sustainable development of
agriculture. This paper takes farmers in the black soil region of Jilin Province as the research object,
uses 442 survey data of farmers in seven municipal areas in the black soil region of Jilin Province,
constructs a logistic-ISM model, first determines the influencing factors of farmers’ adoption of
conservation tillage technology, and then analyzes the hierarchical structure of each influencing factor.
The results show that: (1) among the eight significant influencing factors of farmers’ adoption of
conservation tillage technology, age, whether they know the government’s subsidies for conservation
tillage and the number of labor force are the deep-rooted factors; (2) Education level, whether you
know that the government is promoting conservation tillage, and the planting area are intermedi-
ate level factors; (3) whether they have received the technical services of conservation tillage and
whether the cultivated land is scattered is the direct factors. Based on the significance analysis of the
influencing factors of farmers’ adoption of conservation tillage technology and the research on the
action mechanism of the influencing factors of farmers’ adoption of conservation tillage technology,
this paper puts forward policy suggestions to improve the extension system of conservation tillage
technology, improve the implementation of land transfer and subsidy policies, strengthen the ability
of rural socialized services, and strengthen the publicity of black soils protection.

Keywords: black soil region; conservation tillage; farmers’ behavior; Logistic-ISM model

1. Introduction

Land is the material basis for human survival and development, and is a valuable
non-renewable resource. The black soils distributed in the middle and high latitudes of the
world are recognized as the most fertile soil in the world. It has the characteristics of good
properties, high fertility and suitable for farming. It is a soil resource worthy of protection
and plays an important role in global agricultural production [1]. The Mississippi plain of
the United States, the Ukrainian plain of Ukraine and the Northeast Plain of China are the
three major black soil regions in the world [2]. The black soil region of Northeast China Plain
covers a total area of about 1.09 million square kilometers, mainly distributed in Liaoning
Province, Jilin Province, Heilongjiang Province and the east of Inner Mongolia Autonomous
Region [3]. The black soil region of Jilin Province is a critical grain producing area in China.
Its productivity plays an indispensable role in ensuring Chinese food security [4]. Due
to the long-term intensive cultivation and the lack of effective protection methods, the
black soils in Jilin Province have undergone soil degradation, mainly manifested in the
shrinkage of the black soil region, the sharp reduction in organic matter in the black soils
layer, the thinning of the tillage layer and the thickening of the plough bottom, and the
degradation of biological functions [5–8]. According to the statistical data released by
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China’s Ministry of Agriculture and Rural Affairs in 2017, the content of soil organic matter
in the cultivated layer of black soils in Northeast China has decreased by 1/3 in the last
60 years, with a decrease of 50% in some areas, and the content of soil organic matter has
been less than 20 g/kg. Northeast China is a very serious area of soil and water loss. The
erosion area is expanding, the intensity is increasing, and the number of erosion ditches is
increasing, resulting in the continuous decline of soil nutrients. Soil erosion has become
an urgent problem in the black soil region of Northeast China [9]. This has seriously
affected the sustainable development of agriculture in the black soil region of Northeast
China, reduced the production efficiency of cultivated land, weakened the improvement of
grain production capacity, and threatened the national food security. Practice has proved
that conservation tillage is an effective way to protect and utilize black soils resources in
Northeast China [10].

Conservation tillage is an environment-friendly soil tillage model [11]. There is no unified
concept in the world. It first rose in the United States in the 1930s. It is a modern dry farming
technology of sustainable agriculture and is widely used all over the world [12–16]. The defini-
tion of conservation tillage given by the Conservation Tillage Information Center is based
on the coverage rate of crop straw residues. It is considered that after the completion of one
season of crops, the surface stubble coverage of more than 30% is conservation tillage. The
main crops straw treatment methods in the black soil region of Northeast China are straw
deep ploughing, straw crushing and less tillage or no tillage + stubble mulching [17]. The
results of field measurements and simulation tests show that, compared with traditional
tillage, conservation tillage can reduce wind erosion by 30–70% and surface runoff by
40–80%. The amount of stubble cover is an important factor to reduce soil erosion by wind
and water. The soil is still exposed more in the way of straw deep ploughing, and the soil is
exposed least in the way of less tillage or no tillage + stubble cover, so the effect of soil and
water conservation is also the best [18,19]. The FAO has put forward three principles for
conservation tillage: minimum mechanical soil disturbance, permanent soil organic cover
and species diversity. These three interrelated principles can improve agricultural produc-
tivity and ensure the sustainable development of agriculture [20]. In order to achieve the
above objectives, scholars have summarized several specific measures. Conservation tillage
is defined as a sustainable agricultural technology through comprehensive supporting
measures such as less tillage, no tillage, surface micro-topography modification technology,
surface coverage and rational planting, in order to reduce farmland soil erosion, protect
farmland ecological environment, and obtain the coordinated development of ecological,
economic and social benefits [21,22]. Its core technologies can be summarized into four
aspects: less tillage or no tillage sowing, straw returning to the field, subsoiling and inte-
grated pest control, it can not only improve soil properties, improve soil organic matter
content and water storage capacity, reduce soil wind and water erosion [23–25], but also
reduce greenhouse gas emissions, reduce energy consumption and inhibit cultivated land
degradation [26,27]. It also increases crop yield [28,29], which can realize the effective
utilization of cultivated land resources.

Over the years, the Chinese government’s cultivated land protection policy has
achieved some results, but it is not deep enough at the level of farmers. Too macro policies
will easily become a mere formality because farmers are the main users and protectors of
land, and whether the black soils can be effectively protected depends on the behavior of
farmers [30,31]. Scholars have conducted extensive research on the factors affecting the
adoption of conservation tillage technology by farmers. There are many factors affecting
farmers’ adoption of conservation tillage technology, mainly including personal and family
characteristics, cultivated land characteristics, farming cognition and external factors [32].
The conditions of farmers themselves and their families are an important aspect affecting
the adoption of conservation tillage technology. Guo et al., studied the behavior and will-
ingness of farmers to apply biopesticides. The results show that education, rice planting
scale, cognition of biopesticides, social norms and other factors will affect farmers’ adop-
tion of biopesticides [33]. Sheikh et al., believe that when adopting no tillage technology,
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personal characteristics are the main influencing factors, including education level, identity
of renters, attitude towards new technology risks and technology promotion of extension
personnel [34]. Featherstone et al., studied farmers in Kansas and concluded that older
farmers had less long-term investment in conservation tillage [35]. D’Emden et al., believe
that the higher education level of growers and the more comprehensive their understanding
of no tillage technology, the more likely they are to adopt no tillage behavior [36]. Greiner
et al., conducted an empirical study on farmers in northern Australia. Their protection
behavior is less affected by financial, economic and social factors, but greatly affected by
moral standards [37].

Natural condition factors mainly refer to the natural conditions of cultivated land.
Cultivated land area, fragmentation degree and slope of cultivated land, whether there is
transferred land and so on are the main factors affecting the adoption of farmers’ conserva-
tion tillage technology. Bekele et al., analyzed the influencing factors of farmers’ water and
soil protection behavior in eastern Ethiopia, and concluded that the cultivated land area
and slope are positively correlated with farmers’ protection behavior [38]. Si et al., used
data from the Gansu Province, and showed that the signing of land transfer contracts helps
farmers decide to adopt conservation tillage technology [39]. Xu et al., studied the influenc-
ing factors of land fragmentation in Jiangsu Province, China. Land fragmentation has an
important impact on agricultural production. It will lead to low agricultural production
efficiency, increased production costs and difficulties in agricultural mechanization, which
is not conducive to the sustainable development of cultivated land [40].

External factors mainly include social network, social capital, government policies,
government subsidies, technical training and so on. Li et al., and others used the data of
1237 farmers in the Loess Plateau to analyze the regulatory role of government subsidies
in soil and water conservation of cultivated land. The results showed that government
subsidies can make up for the possible risk losses of farmers, so they can encourage
farmers to adopt soil and water conservation farming technology [41]. The research of
Kurkalova et al., shows that due to the uncertainty of income and risk, the subsidy of
conservation tillage has an important impact on farmers’ decision making whether to adopt
conservation tillage [42]. Singh et al., studied small-scale farmers who manage land under
uncertainty and risk, and how the dynamics of farmers’ family interactions, social network,
environment, system and market will affect their agricultural decision making [43]. Burton
et al., studied the behavior of European farmers in voluntary agricultural environmental
programs, and the results showed that profitable agricultural environmental protection
projects will more effectively change long-term behavior [44]. Using the method of literature
analysis, Stupak et al., investigated in detail the changes of agricultural soil protection
system in Ukraine and discussed its impact on the behavior of agricultural producers
and specific soil protection measures. The results show that the instability of policies and
institutional changes will affect the behavior of agricultural practitioners [45].

To sum up, although great progress has been made in the research on the influencing
factors of farmers’ new technology adoption and decision making, there are also some
deficiencies: on the one hand, in Jilin Province, as an important part of China’s black
soil region and an important grain producing area, no scholars have conducted in-depth
research on the influencing factors of farmers’ conservation tillage technology adoption; On
the other hand, researchers focus on the judgment of significant influencing factors and the
analysis of influence degree, or the analysis of farmers’ decision making willingness and
behavior of new technology, and lack of in-depth mining of the relationship and hierarchy
between various factors.

Based on the questionnaire data of farmers in several counties and cities of Jilin
Province, this paper uses a logistic model to analyze the influencing factors of farmers’
adoption of conservation tillage technology, and then further analyzes the correlation and
hierarchical structure between the influencing factors through an ISM model to explore
the internal mechanism affecting the adoption of conservation tillage technology. This
is with the aim to better promote conservation tillage technology, improve cultivated
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land production efficiency and sustainable development of cultivated land, and provide
theoretical support and specific suggestions for the release and implementation of relevant
government policies.

2. Materials and Methods
2.1. Data
2.1.1. Description of Study Area

Jilin Province is located in the middle of Northeast China. Affected by the temperate
monsoon climate, it is hot and rainy in the summer and cold and rainy in the winter. Herbs
grow rapidly in the summer, but decay slowly in the winter. Plant litter accumulates in the
soil, forming a fertile humus layer in the black soil region over time. Black soils are also
known as isohumisols in Chinese soil taxonomy or mollisols in USA soil taxonomy [46].

Jilin Province is located in the black soil region of Northeast China, with a black soil
cultivated land area of 4.49 million hm2, accounting for 64% of the cultivated land area
of the province. Jilin Province is an important grain producing area and has always been
China’s main commodity grain export province. The annual grain commodity rate exceeds
80%, the commodity grain provided accounts for 10% of the country and the reserve grain
accounts for 20% of the country. For more than 20 consecutive years, the amount of grain
transferred out ranks first in the country and has made great contributions to China’s
food security.

Jilin Province has always attached importance to the protection of black land. Con-
servation tillage has long been vigorously promoted through policy subsidies, technology
subsidies and other forms. The main technologies to be promoted include less or no tillage,
straw residue coverage, straw crushing, deep ploughing, subsoiling, ridge farming, in-
creased application of organic fertilizer, and soybean rotation. According to the information
released by the Ministry of Agriculture and Rural Affairs of China, by the end of 2020,
the area of conservation tillage in Jilin Province has increased from 0.3 million hm2 in
2015 to 1.24 million hm2. There are more and more farmers adopting conservation tillage
technology in Jilin Province. They feel good after using conservation tillage technology.

2.1.2. Data Collection and Sample

The data used in this paper come from a questionnaire survey conducted by the
research group in the black soil region of Jilin Province, China from November 2020 to
January 2021. Farmers’ samples are selected according to typical sampling methods: firstly,
according to the black soil region of conservation tillage, seven counties and cities in Jilin
Province are selected, including Changchun City, Siping City, Songyuan City, Jilin City,
Liaoyuan City, Tonghua City and Baicheng City. Then, two townships were randomly
selected in each county and city. Finally, four natural villages were selected in each
township and 8–10 farmers in each village for investigation. A total of 496 questionnaires
were distributed. After all the questionnaires were recovered and carefully checked and
processed, 54 invalid questionnaires were eliminated, and 442 valid farmers’ data were
finally formed. The effective rate of the questionnaire was 89.1%.

2.1.3. Variables and Measure

It can be learned from the preliminary research that the farmers in the black soil region
of Jilin Province are mainly operated by families. Most of the investigated farmers are new
types of agricultural operating entities, with an average planting area of about 13 hm2 per
household and a median of 4 hm2, including their own land and land transferred from
others. In terms of formal meaning, these farmers are small-scale and belong to small
farmers. In China, the view that the behavior of small farmers advocated by Popkin and
Schultz is economic rationality is relatively in the mainstream [47]. Farmers are very rational
individualists. They are rational economic people who make reasonable production choices
in pursuit of the best interests [48]. According to this theory, combined with the relevant
research of other scholars mentioned above, this paper analyzes the influencing factors of
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farmers’ adoption of conservation tillage technology from four aspects: Farmers’ individual
and family characteristics, cultivated land characteristics, cognition of conservation tillage
and external conditions. The selection of specific variables and their expected influence
directions are as follows.

The personal and family characteristics of farmers mainly include the age, gender
and education level of the surveyed farmers, whether they have a part-time job, labor
force population and the years of planting. With the growth of farmers’ age, their ability
to accept new things will be reduced, and they will instinctively resist new technologies.
Men are better suited than women to field work, which is a physically demanding job,
so men are more likely to use conservation tillage techniques. Farmers with a high level
of education will know and pay more attention to conservation tillage, and they will
master new technologies faster, so they are more likely to adopt conservation tillage
technology. The part-time income of farmers who go out to work will be higher than
that of agriculture. Conservation tillage can reduce the input of labor force, give farmers
more leisure time to earn money from employment other than farming, so they are more
likely to choose conservation tillage. The amount of the labor force population reflects
the labor volume of farmers’ families, which may have an impact on the adoption of
conservation tillage technology. The longer the planting years, the more fixed the thinking,
the lower the acceptance of new things, so it is more impossible to adopt conservation
tillage technology. Therefore, this paper assumes that the increase in age and years of
planting have a negative impact on the implementation of conservation tillage; the male
gender, part-time employment and high education level of farmers have a positive impact
on conservation tillage; the impact direction of labor force population is unknown.

The characteristics of cultivated land mainly include the planting area, the degree
of fragmentation of land, whether the cultivated land has slope land, the types of crops
planted, and the adopted fertility measures. The larger the planting area, the more fertile
the land is, which is more conducive to the use of agricultural machinery. The more
concentrated the cultivated land is, the more conducive it is to large-scale production.
Different crops have different requirements for cultivated land, and the input of farmers
may be different, so it may affect the adoption of farmers’ conservation tillage technology.
This paper assumes that the planting area is large, the land is concentrated, and the
cultivated land has no slope, which has a positive effect on farmers’ implementation of
conservation tillage, and the influence direction of the types of crops are unknown.

Farming cognition is also one of the important factors in the implementation of
conservation tillage. Whether they have received relevant knowledge training, that is,
whether the villages and towns where the farmers are located have services of conservation
tillage technology is also important. After understanding conservation tillage technology,
they are more likely to adopt conservation tillage. Farmers applying organic fertilizer or
returning straw to the field are obviously more inclined to adopt new technologies and are
more likely to adopt Conservation Tillage Technologies. In addition, whether the following
conservation tillage measures are known, such as less tillage and no tillage, straw residue
mulching, straw crushing and mulching, deep ploughing or subsoiling, ridge farming,
soybean rotation and other measures may be very imported. Farmers may implement some
of the above measures based on agricultural experience or training. This paper assumes
that after receiving the technical services of conservation tillage, adopting appropriate
fertilization measures, and understanding the conservation tillage measures will have a
positive impact on the implementation of conservation tillage.

External factors mainly refer to the policies and publicity of conservation tillage
issued by governments at all levels. Farmers tend to trust the publicity of the government,
so it is easier for farmers advocated by the government to adopt conservation tillage
technology. Farmers are rational, economic people and will make choices to maximize their
own interests. Relevant subsidies will encourage them to implement conservation tillage.
Similarly, satisfaction with agricultural machinery services will also increase the possibility
of adopting conservation tillage technology. Therefore, this paper assumes that there are
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conservation tillage subsidies, farmers are satisfied with agricultural machinery services,
and have a positive effect on farmers’ implementation of conservation tillage.

The dependent variable of this study is whether farmers adopt conservation tillage
technology, and the value of farmers adopting conservation tillage is 1; the value assigned
to farmers without conservation tillage technology is 0. The independent variables mainly
select four types of factors (personal and family characteristics, cultivated land characteris-
tics, farming cognition and external factors) affecting farmers’ adoption of conservation
tillage technology, a total of 16 variables. The details are shown in Table 1.

Table 1. Variable description and descriptive dtatistics.

Variables Variable Name Variable Definition Mean S.D. Expected
Direction

Dependent variable Whether conservation tillage
technology is adopted (Y) Yes = 1, No = 0 0.78 0.42

Personal and family
characteristics

Age Actual age/age 43.91 9.86 +
Gender Male = 1; Female = 2 1.41 0.49 +

Education level

illiteracy = 1, primary school = 2,
junior high school = 3, High school or

technical secondary school = 4,
junior college = 5,

Bachelor degree or above = 6

3.17 0.94 +

Whether they have
a part-time job or not Yes = 1, No = 2 1.54 0.50 +

Labor force Actual household labor force
population/person 2.51 1.03 ?

Years of planting Years engaged in farming/year 18.85 9.65 −

Cultivated land
characteristics

Planting area Actual planting area/m2 12.60 31.07 +
Whether the cultivated land has slope Yes = 1, No = 2 1.52 0.50 −
Whether cultivated land is scattered Yes = 1, No = 2 1.36 0.48 −

Types of crops planted corn = 1, soybean = 2, rice = 3,
wheat = 4, other = 5 1.37 0.61 ?

Farming cognition
Fertilizing measures

Chemical fertilizer = 1,
organic fertilizer = 2,
Straw crushing and

returning to the field = 3

1.45 0.70 +

Whether they have received
the technical service of

conservation tillage
Yes = 1, No = 2 1.46 0.50 +

Whether the following conservation
tillage measures are known

Less tillage and no tillage = 1,
Straw residue mulching = 2,

Straw crushing and covering = 3,
Deep turning or deep loosening = 4,

Ridge farming = 5,
Rotate with soybean = 6,
No above behaviors = 0

2.44 1.13 +

External factors

Whether the government publicity
about conservation tillage is known Yes = 1, No = 2 1.36 0.48 +

Whether the government’s subsidies
for conservation tillage are known Yes = 1, No = 2 1.50 0.50 +

Whether they are satisfied with the
local agricultural machinery service

Very satisfied = 1, satisfied = 2,
general = 3, dissatisfied = 4,

very dissatisfied = 5
2.38 0.93 +

Note: in the expected impact, “+” indicates that it may be a positive impact, “−” indicates that it may be a negative
impact, “?” indicates that the impact is unknown.

2.2. Methods

In this study, the results of whether farmers in the black soil region adopt conser-
vation tillage technology are only adopted and not adopted, which is an obvious binary
decision-making problem, that is, the variable value of conservation tillage technology is 1,
and the variable value of non-conservation tillage technology is 0. Therefore, this paper
uses a logistic regression model to explore which factors will affect farmers’ adoption of
conservation tillage technology, and previous studies have also proved the applicability of
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a logistic regression model in the study of influencing factors [49–51]. The basic form of the
model is as follows:

ln
(

pi
1− pi

)
= Y = β0 + β1x1 + β2x2 + · · ·+ βixi (1)

In Formula (1), pi represents the probability of farmers implementing conservation
tillage; Y is the dependent variable, indicating whether farmers implement conservation
tillage; βi is the regression coefficient of influencing factors; xi is an independent variable,
indicating the ith influencing factor; β0 is the constant of the regression equation.

The factors affecting farmers’ adoption of conservation tillage technology may have
internal relations. It is important to distinguish the relationship levels between factors
and find out the core factors. This paper will use an ISM model for further analysis.
The significant influencing factors obtained from the results of the logistic model are the
constituent elements of the ISM analysis system, so as to realize the linkage application of
logistic ism [52,53].

The interpretive structural model is a method developed by Professor Warfield in 1976
to analyze complex socioeconomic problems. Its basic core idea is to extract the constituent
elements of the problem, use the incidence matrix principle in graph theory and computer
technology to process the information of the factors and their mutual influence relationship,
and finally construct the system into a multi-level hierarchical model with a good structural
relationship [54,55]. Through the ISM model, we can obtain the multi-level hierarchical
structure among the elements of the complex system, make many staggered elements
organized and clear, and find the internal relationship between the main elements, so as to
provide a reference for revealing the internal law of system structure and extracting useful
information [56,57].

Assuming that there are k factors affecting farmers’ adoption of conservation tillage
technology, using S0 indicates whether farmers adopt conservation tillage technology,
Si(i = 1, 2, 3 . . . . . . k) represents the influencing factors of farmers’ adoption of conserva-
tion tillage technology. The elements in the adjacency matrix R can be determined by
Equation (2).

R =

{
1 Si is related to Sj

0 Si is not related to Sj
(2)

The adjacency matrix of these factors can be obtained. The adjacency matrix reflects
the direct relationship between elements, the reachability matrix reflects the indirect rela-
tionship between elements, and the reachability matrix between factors can be obtained
from Formula (3):

M = (R + I)λ+1 = (R + I)λ 6= (R + I)λ−1 6= · · · 6= (R + I)2 6= (R + I) (3)

In Formula (3), I is the identity matrix 2 ≤ λ ≤ k. The power operation in the matrix
adopts the Boolean algorithm.

The factors contained in the top layer can be determined according to Formulas (4)
and (5):

P(Si) =
{

Sj
∣∣mij = 1

}
, Q(Si) =

{
Sj
∣∣mji = 1

}
(4)

L1 = {Si|P(Si) ∩Q(Si) = P(Si); i = 0, 1, 2 · · · , k} (5)

In Formula (4) mij and mji refers to the factor of reachability matrix M. P(Si) is the
reachable set, representing the set of all reachable factors starting from Si in the reachable
matrix; Q(Si) is the antecedent set and represents the set of all factors that can reach factor
Si in the reachable matrix.
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3. Results
3.1. Logistic Regression

The data of this study were processed with stata15 software. As shown in Table 2, from
the regression results, the two-fold logarithmic value is 415.837. The pseudo R2 is 0.324,
and the p is less than 0.0001, which is significant at the confidence level of 0.01, indicating
that the overall fit of the model is good.

Table 2. Results of the regression model.

Independent Variable Coef. Std. Err. z p > z Odds Ratio

Age 0.050 0.019 2.57 0.010 *** 1.051
Gender −0.170 0.303 −0.56 0.575 0.844

Education level 0.370 0.177 2.1 0.036 ** 1.448
Whether they have a part-time job 0.508 0.309 1.64 0.101 1.662

Labor force −0.484 0.156 −3.1 0.002 *** 0.616
Years of planting −0.027 0.018 −1.48 0.140 0.974

Planting area −0.029 0.009 −3.34 0.001 *** 0.971
Whether the cultivated land has a slope 0.101 0.300 0.34 0.737 1.106
Whether the cultivated land is scattered −0.879 0.304 −2.89 0.004 *** 0.415

Types of crops planted 0.441 0.304 1.45 0.147 1.554
Fertilizing measures −0.008 0.204 −0.04 0.968 0.992

Whether they have received the technical
service of conservation tillage −0.122 0.123 −0.99 0.321 0.885

Whether the following conservation tillage
measures are known 0.696 0.306 2.27 0.023 ** 2.006

Whether the government publicity about
conservation tillage is known 0.735 0.334 2.2 0.028 ** 2.086

Whether the government’s subsidies for
conservation tillage are known 0.851 0.303 2.81 0.005 *** 2.342

Whether they are satisfied with the local
agricultural machinery service 0.182 0.173 1.05 0.295 1.199

constant −3.088 1.690 −1.83 0.068 0.046
—2 Log Likelihood 317.991

Pseudo R2 0.324
Prob > chi2 0.000

Note: ** and *** are significant at the levels of 0.05 and 0.01, respectively.

Through regression, eight variables are significant influencing factors, including age,
education level, whether the government publicity about conservation tillage is known,
whether they have received the technical service of conservation tillage, whether the
government’s subsidies for conservation tillage are known; while the labor force, planting
area and whether cultivated land is scattered have a significant negative impact. These
eight significant influencing factors will be further analyzed.

3.2. ISM Regression

According to the steps of the ISM analysis method, the system composition is deter-
mined first. In this paper, S1, S2, S3, S4, S5, S6, S7, S8 represent the eight significant variables
in the results of the logistic model, namely, age, education level, whether the government
publicity about conservation tillage is known, whether they have received the technical
service of conservation tillage, whether the government’s subsidies for conservation tillage
are known, labor force, planting area and whether cultivated land is scattered. Based on
the analysis, discussion and consultation with relevant experts, scholars and managers of
functional departments, the logical relationship between the eight influencing factors is
obtained, and the logical relationship between the factors affecting farmers’ adoption of
conservation tillage technology is given as shown in Table 3. Where “V” indicates that the
row factor has an impact on the column factor, “A” indicates that the column factor has
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an impact on the row factor and “0” indicates that there is no interaction between the row
factor and the column factor. By default, it has no impact on itself.

Table 3. Logical relationship of influencing factors.

A A A A A A A A S0

0 0 0 0 V V V S1
0 0 0 0 V 0 S2
0 0 0 A V S3
0 0 0 A S4
0 V 0 S5
0 V S6
V S7
S8

According to Table 3 and Formula (3), the adjacency matrix R between influencing
factors is obtained in Formula (6).

R =

S0
S1
S2
S3
S4
S5
S6
S7
S8



0 0 0 0 0 0 0 0 0
1 0 1 1 1 0 0 0 0
1 0 0 0 1 0 0 0 0
1 0 0 0 1 0 0 0 0
1 0 0 0 0 0 0 0 0
1 0 0 1 1 0 0 1 0
1 0 0 0 0 0 0 1 0
1 0 0 0 0 0 0 0 1
1 0 0 0 0 0 0 0 0


(6)

The reachability matrix M is calculated by Matlab R2021a software, as shown in
Formula (7).

M =

S0
S1
S2
S3
S4
S5
S6
S7
S8



1 0 0 0 0 0 0 0 0
1 1 1 1 1 0 0 0 0
1 0 1 0 1 0 0 0 0
1 0 0 1 1 0 0 0 0
1 0 0 0 1 0 0 0 0
1 0 0 1 1 1 0 1 1
1 0 0 0 0 0 1 1 1
1 0 0 0 0 0 0 1 1
1 0 0 0 0 0 0 0 1


(7)

According to the principle of Formula (5), the following can be obtained by using
Matlab R2021a software: L1 = {S0}, L2 = {S4, S8}, L3 = {S2, S3, S7}, L4 = {S1, S5, S6}.

4. Discussion
4.1. Significance Analysis of Influencing Factors on Adoption of Conservation Tillage Technology
by Farmers
4.1.1. Personal and Family Characteristics

The age and education level of farmers has a significant positive impact on the adop-
tion of conservation tillage technology, which is consistent with the expected direction.
With the increasing of age, the willingness to protect also increases. The reason may be that
the older the farmers are, the more experienced they are, the deeper their feelings for the
land and the stronger their awareness of protecting the black land. The higher the education
level of farmers, the higher the acceptance of new technologies, the easier it is to learn and
adopt new technologies and the more able it is to resist unknown risks [58]. Therefore, the
higher the education level, the more likely it is to adopt conservation tillage technology.
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The amount of the labor force population has a significant negative impact on the
adoption of conservation tillage technology, indicating that the smaller the family labor
force population, the more the behavior of protecting black soils will be. In the survey, it
is found that with a smaller household labor force, farmers will tend to use agricultural
machinery operation and technologies such as less tillage and no tillage to reduce the
amount of labor.

The gender, whether they have a part-time job and planting years of farmers have no
significant impact on the adoption of conservation tillage technology, which is different
from the expectation. In the survey, it is not difficult to find that there is not much difference
between women and men. They also participate in agricultural work, so it has nothing to
do with gender. The black soil region of Jilin Province is relatively cold, and it is basically
planted only once a year. Farmers generally choose to go out to work during the slack
season in the winter, and most of them are short-term jobs, which do not conflict with the
main industry, so it has nothing to do with whether they are part-time or not. The planting
years can only reflect the degree of farmers’ mastery of existing technologies, which has no
direct impact on the adoption of new technologies, but depends on the cognitive level.

4.1.2. Cultivated Land Characteristics

Planting area and whether cultivated land is scattered have a significant negative
impact on farmers’ adoption of conservation tillage technology. The impact of planting
area is inconsistent with expectations. The results show that the larger the sowing area,
the weaker the farmers’ willingness to protect. Through in-depth communication with
farmers, it was discovered that most of the farmers with a large planting area obtained
their land through land transfer. They have no long-term contract right to use the trans-
ferred land, and the transfer period is different, so it has a significant negative impact on
the enthusiasm of protecting black soils. Fragmented and scattered land will seriously
restrict the use of agricultural machinery, and require farmers to rush between different
cultivated lands, and farmers’ willingness to adopt conservation tillage technology will
also be weakened. Therefore, land dispersion has a significant negative impact on farmers’
adoption of conservation tillage technology.

Whether the cultivated land has slopes and the types of crops planted have no signifi-
cant negative impact on the adoption of conservation tillage technology by farmers. Due to
the implementation of China’s policy of returning farmland to forest and grassland, there
are few slope lands that are not suitable for farming, and a small slope has little impact on
cultivated land. The main crops in Jilin Province are corn and rice. Conservation tillage
technology is mainly applicable to dry fields, so it has nothing to do with the crops planted.

4.1.3. Farming Cognition

Whether farmers have received the technical service of conservation tillage has a
significant positive impact on farmers’ adoption of conservation tillage technology. This
is consistent with the expected judgment. Conservation tillage technology can only be
mastered by farmers through the guidance and training of agricultural technology extension
personnel. With conservation tillage technology services, farmers will have the ability and
peace of mind to adopt conservation tillage technology to protect black soils.

Fertilization measures and whether the following conservation tillage measures are
known have no significant impact on farmers’ adoption of conservation tillage technology,
which is inconsistent with expectations. Farmers are skeptical about fertilizing measures
other than chemical fertilizer. Almost all of them use chemical fertilizer to avoid the risk of
yield reduction. They are also skeptical about the specific measures of conservation tillage,
so their cognition of conservation tillage technology is not deep enough, and they will be
more conservative due to risk considerations, so these two factors are not significant.
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4.1.4. External Factors

Whether the government publicity about conservation tillage is known and whether
the government’s subsidies for conservation tillage are known have a significant positive
impact on farmers’ adoption of conservation tillage technology, which is consistent with
expectations. The government publicity will strengthen farmers’ awareness of black soils
resources, better recognize the significance of protecting black soils, and increase the
enthusiasm of adopting conservation tillage to protect black soils [59]. Conservation tillage
subsidies can enhance farmers’ enthusiasm for protecting black soils. The government’s
issuance of conservation tillage subsidies to farmers are the most direct way to promote
the protection of black soils. Farmers can obtain benefits and will certainly have great
enthusiasm for the application of conservation tillage [60].

Whether farmers are satisfied with the local agricultural machinery service has no
significant impact on farmers’ adoption of conservation tillage technology, which is incon-
sistent with expectations. From the survey results, farmers are generally satisfied with
agricultural machinery services, so this item is not significant.

4.2. Analysis on the Mechanism of Factors Affecting the Adoption of Conservation Tillage
Technology by Farmers

The results of interpretation structure analysis show that the eight significant influ-
encing factors of farmers’ adoption of conservation tillage technology are divided into
three levels: the first layer includes S4, whether they have received the technical service of
conservation tillage, and S8, whether cultivated land is scattered; the second layer includes
S2 education level, S3 whether the government publicity about conservation tillage is
known and S7 planting area; The third layer includes S1 age, S5 whether the government’s
subsidies for conservation tillage are known and S6 labor force. Through sorting, the corre-
lation and hierarchy among the influencing factors of farmers’ adoption of conservation
tillage technology in the black soil region of Jilin Province, China, are obtained as shown
in Figure 1.
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It can be seen from Figure 1 that among the influencing factors of farmers’ black soils
protection behavior in Jilin Province, whether farmers have received the technical service
of conservation tillage and whether the cultivated land is scattered are the direct factors
on the surface; education level, whether the government publicity about conservation
tillage is known, and the planting area are intermediate indirect factors; Age, whether
the government’s subsidies for conservation tillage are known and the labor force are the
deep-rooted factors.

Whether farmers adopt conservation tillage technology can be summarized into the
following three paths.
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Path 1: age→ education level, whether the government publicity about conservation
tillage is known → whether they have received the technical service of conservation
tillage→ whether conservation tillage technology is adopted. In this path, age is a deep
factor. Since its reform and opening up, China’s economy has developed rapidly, more
and more attention has been paid to education, and nine-year compulsory education
has been implemented. Therefore, the younger farmers are more likely to receive higher
education, and the older farmers have a stronger sense of trust in the government and
are more likely to accept the contents of government publicity. The higher the level of
education and the wider the government’s publicity on conservation tillage, farmers are
more likely to take the initiative to learn conservation tillage technology. The government
will also pay more attention to the technical services related to conservation tillage. After
learning conservation tillage technology, farmers will have a higher possibility of adopting
conservation tillage technology.

Path 2: age, whether the government’s subsidies for conservation tillage are known
→ whether the government publicity about conservation tillage is known → whether
they have received the technical service of conservation tillage→ whether conservation
tillage technology is adopted. In this path, age and whether the government’s subsidies for
conservation tillage are known are deep-seated factors. In Jilin Province, the government
has subsidies for conservation tillage, but some farmers do not care about government
policies, so they do not know the specific subsidies. Subsidies are the simplest and most
direct promotion factor. People who know the government’s subsidies for conservation
tillage will also pay more attention to the publicity of conservation tillage. As mentioned
above, the older the age, the easier it is to accept the content of government publicity. The
more extensive the government publicity, the more attention will be paid to the technical
services related to conservation tillage, which will eventually affect farmers’ adoption of
conservation tillage technology.

Path 3: labor force, whether the government’s subsidies for conservation tillage are
known→ planting area→ whether cultivated land is scattered→ whether conservation
tillage technology is adopted. In this path, the labor force and whether the government’s
subsidies for conservation tillage are known are deep-seated factors, The larger the number
of working people, the larger the area that can be cultivated. After knowing the govern-
ment’s subsidies for conservation tillage, farmers will be more willing to contract land and
accept the transferred land of other farmers, so as to expand the planting area. The larger
the planting area, the higher the possibility of land dispersion, but the scattered land is not
conducive to the use of agricultural machinery. The use of agricultural machinery is an
important part of conservation tillage, so it will affect the behavior of farmers’ conservation
tillage [61].

5. Conclusions

Based on the data obtained by the research group and by establishing the logistic ISM
model, this paper studies the influencing factors of the adoption of conservation tillage tech-
nology by 442 farmers in cities or villages in the black soil region of Jilin Province. Through
theoretical combing and empirical analysis, we can draw the following conclusions.

Age, education level, whether the government publicity about conservation tillage is
known, whether they have received the technical service of conservation tillage, whether
the government’s subsidies for conservation tillage are known all have a significant positive
impact. Additionally, the labor force, planting area and whether cultivated land is scattered
have a significant negative impact.

Among the eight significant influencing factors of farmers’ adoption of conservation
tillage technology, age, whether the government’s subsidies for conservation tillage are
known and the labor force are the deep-rooted factors. They affect the following factors,
including education level, whether the government publicity about conservation tillage is
known and planting area. Whether they have received the technical service of conservation
tillage and whether the cultivated land is scattered are the direct factors on the surface.
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In the context of ensuring China’s food security policy, the government pays more
and more attention to the protection of black soils in Jilin Province, a large grain producing
province. As the most basic unit of production and management in the black soil region of
Jilin Province, the adoption of conservation tillage technology by farmers directly affects
the production efficiency of cultivated land in Jilin Province, which is of great significance
to ensure China’s food security. Based on the above analysis conclusions, the following
policy implications can be obtained:

First, improve the extension system of conservation tillage technology. The average
education levels of farmers are junior high school, and the age of farmers is about 44,
which leads to their low acceptance and understanding of new things. Therefore, when the
government publicizes and promotes conservation tillage technology and improves farmers’
skills, it should fully take into account the characteristics of farmers. The government
should make use of the slack time to actively organize farmers to participate in the training
of conservation tillage technology, and establish demonstration sites for on-site guidance
by technology extension personnel, thus reducing constraints due to age and education.

Second, improve and implement relevant land policies. On the one hand, the subsidy
policy for black soils protection is important. It can be seen from the previous conclusion
that whether farmers know that the government’s subsidy for conservation tillage is a
deep-seated factor. The grass-roots government should give economic compensation to
farmers who use conservation tillage technology to protect black soils and ecology, and
should also publicize in place and explain more relevant policies, so that farmers can
truly understand relevant policies and improve farmers’ understanding and satisfaction
with subsidy policies, and it can encourage more farmers to protect black soils. On the
other hand, we should improve the land circulation policy, facilitate farmers to expand
the planting area for large-scale management, reduce the dispersion of land contracted by
farmers, and then promote mechanized production.

Third, strengthen the ability of rural socialized services. The labor force is one of the
deep-seated factors. With the development of urbanization, farmers will be more likely
to choose to go out to work. The reduction in labor force makes farmers more dependent
on agricultural machinery. Therefore, it is necessary to speed up the construction of
rural socialized services, which can provide farmers in the black soil region with seed
industry services, agricultural machinery services, financial and insurance services that
meet the requirements of conservation tillage, and reduce the cost of farmers’ protection of
black soils.

Fourth, strengthen publicity of black soils protection. Farmers’ insufficient awareness
of conservation tillage is one of the important reasons for their weak awareness of black
soils protection, so they should increase publicity through TV stations, websites, mobile
phones, books and other channels, vfigorously publicize the laws and regulations on
conservation tillage, widely publicize the subsidy policy of conservation tillage, and fully
mobilize the enthusiasm and initiative of farmers to adopt conservation tillage.
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14. Harper, J.K.; Roth, G.W.; Garalejić, B.; Škrbić, N. Programs to promote adoption of conservation tillage: A Serbian case study.
Land Use Policy 2018, 78, 295–302. [CrossRef]

15. Derpsch, R.; Friedrich, T.; Kassam, A.; Li, H. Current status of adoption of no-till farming in the world and some of its main
benefits. Int. J. Agric. Biol. Eng. 2010, 3, 1–25.

16. Gonzalez-Sanchez, E.J.; Veroz-Gonzalez, O.; Blanco-Roldan, G.L.; Marquez-Garcia, F.; Carbonell-Bojollo, R. A renewed view of
conservation agriculture and its evolution over the last decade in Spain. Soil Tillage Res. 2015, 146, 204–212. [CrossRef]

17. Xu, X.Z.; Xu, Y.; Chen, S.C.; Xu, S.G.; Zhang, H.W. Soil loss and conservation in the black soil region of Northeast China: A
retrospective study. Environ. Sci. Policy 2010, 13, 793–800. [CrossRef]

18. Wang, X.; Wang, H.; Hao, M.; Li, J. Effects of straw covering methods on runoff and soil erosion in summer maize field on the
Loess Plateau of China. Plant Soil Environ. 2015, 61, 176–181. [CrossRef]

19. Cong, P.F.; Yin, G.H.; Gu, J. Effects of stubble and mulching on soil erosion by wind in semi-arid China. Sci. Rep. 2016, 6, 29966.
[CrossRef]

20. Holden, S.T.; Fisher, M.; Katengeza, S.P.; Thierfelder, C. Can lead farmers reveal the adoption potential of conservation agriculture?
The case of Malawi. Land Use Policy 2018, 76, 113–123. [CrossRef]

21. Unger, P.W.; Mccalla, T.M. Conservation Tillage Systems. Adv. Agron. 1980, 33, 1–58.
22. Tang, K.; Zhang, C.E. Research on minimum tillage, no-tillage and mulching systems and its effects in China. Theor. Appl. Climatol.

1996, 54, 61–67. [CrossRef]
23. Hobbs, P.J. Conservation agriculture: What is it and why is it important for future sustainable food production? J. Agric. Sci. 2007,

145, 127–137. [CrossRef]
24. Reeves, D.W. The role of soil organic matter in maintaining soil quality in continuous cropping systems. Soil Tillage Res. 1997, 43,

131–167. [CrossRef]
25. Lobb, D.A.; Huffman, E.; Reicosky, D.C. Importance of information on tillage practices in the modelling of environmental

processes and in the use of environmental indicators. J. Environ. Manag. 2007, 82, 377–387. [CrossRef] [PubMed]
26. Tellez-Rio, A.; García-Marco, S.; Navas, M.; López-Solanilla, E.; Tenorio, J.L.; Vallejo, A. N2O and CH4 emissions from a fallow–

wheat rotation with low N input in conservation and conventional tillage under a Mediterranean agroecosystem. Sci. Total
Environ. 2015, 508, 85–94. [CrossRef] [PubMed]

27. Awada, L.; Lindwall, C.W.; Sonntag, B. The development and adoption of conservation tillage systems on the Canadian Prairies.
Int. Soil Water Conserv. Res. 2014, 2, 47–65. [CrossRef]

28. Christian, T.; William, B.; Walter, M.J.E. Evidence and Lessons Learned from Long-Term On-Farm Research on Conservation
Agriculture Systems in Communities in Malawi and Zimbabwe. Environments 2015, 2, 317–337.

http://doi.org/10.1016/j.iswcr.2020.09.004
http://doi.org/10.1134/S1064229310080120
http://doi.org/10.4141/cjss2010-058
http://doi.org/10.1360/TB-2020-0178
http://doi.org/10.17221/155/2009-PSE
http://doi.org/10.1016/j.catena.2011.06.012
http://doi.org/10.1007/s00254-007-0773-z
http://doi.org/10.1016/j.catena.2019.01.026
http://doi.org/10.1007/s11442-007-0375-4
http://doi.org/10.1016/S1671-2927(11)60072-2
http://doi.org/10.1016/j.agee.2003.12.018
http://doi.org/10.1016/j.landusepol.2017.10.001
http://doi.org/10.1016/j.landusepol.2018.06.028
http://doi.org/10.1016/j.still.2014.10.016
http://doi.org/10.1016/j.envsci.2010.07.004
http://doi.org/10.17221/4/2015-PSE
http://doi.org/10.1038/srep29966
http://doi.org/10.1016/j.landusepol.2018.04.048
http://doi.org/10.1007/BF00863559
http://doi.org/10.1017/S0021859607006892
http://doi.org/10.1016/S0167-1987(97)00038-X
http://doi.org/10.1016/j.jenvman.2006.04.019
http://www.ncbi.nlm.nih.gov/pubmed/17118526
http://doi.org/10.1016/j.scitotenv.2014.11.041
http://www.ncbi.nlm.nih.gov/pubmed/25459752
http://doi.org/10.1016/S2095-6339(15)30013-7


Int. J. Environ. Res. Public Health 2022, 19, 7762 15 of 16

29. Shao, Y.; Xie, Y.; Wang, C.; Yue, J.; Yao, Y.; Li, X.; Liu, W.; Zhu, Y.; Guo, T. Effects of different soil conservation tillage approaches
on soil nutrients, water use and wheat-maize yield in rainfed dry-land regions of North China. Eur. J. Agron. 2016, 81, 37–45.
[CrossRef]

30. Adesina, A.A.; Chianu, J. Determinants of Farmers’ Adoption and Adaptation of Alley Farming Technology in Nigeria. Agrofor.
Syst. 2002, 55, 99–112. [CrossRef]

31. Chianu, J.N.; Tsujii, H. Determinants of farmers’ decision to adopt or not adopt inorganic fertilizer in the savannas of northern
Nigeria. Nutr. Cycl. Agroecosyst. 2004, 70, 293–301. [CrossRef]

32. Prokopy, L.S.; Floress, K.; Klotthor-Weinkauf, D.; Baumgart-Getz, A. Determinants of agricultural best management practice
adoption: Evidence from the literature. J. Soil Water Conserv. 2008, 63, 300–311. [CrossRef]

33. Guo, H.; Sun, F.; Pan, C.; Yang, B.; Li, Y. The Deviation of the Behaviors of Rice Farmers from Their Stated Willingness to Apply
Biopesticides—A Study Carried Out in Jilin Province of China. Int. J. Environ. Res. Public Health 2021, 18, 6026. [CrossRef]
[PubMed]

34. Sheikh, A.D.; Rehman, T.; Yates, C.M. Logit models for identifying the factors that influence the uptake of new ‘no-tillage’
technologies by farmers in the rice-wheat and the cotton-wheat farming systems of Pakistan’s Punjab. Agric. Syst. 2003, 75, 79–95.
[CrossRef]

35. Featherstone, A.M.; Goodwin, B.K. Factors influencing a farmers decision to invest in long-term conservation improvements.
Land Econ. 1993, 69, 67–81. [CrossRef]

36. D’Emden, F.H.; Llewellyn, R.S.; Burton, M.P. Factors influencing adoption of conservation tillage in Australian cropping regions.
Aust. J. Agric. Resour. Econ. 2008, 52, 169–182. [CrossRef]

37. Greiner, R.; Gregg, D. Farmers’ intrinsic motivations, barriers to the adoption of conservation practices and effectiveness of policy
instruments: Empirical evidence from northern Australia. Land Use Policy 2011, 28, 257–265. [CrossRef]

38. Bekele, W.; Drake, L. Soil and water conservation decision behavior of subsistence farmers in the Eastern Highlands of Ethiopia:
A case study of the Hunde-Lafto area. Ecol. Econ. 2003, 46, 437–451. [CrossRef]

39. Si, R.; Lu, Q.; Aziz, N. Does the stability of farmland rental contract & conservation tillage adoption improve family welfare?
Empirical insights from Zhangye, China. Land Use Policy 2021, 107, 105486.

40. Xu, W.; Jin, X.; Liu, J.; Zhou, Y. Analysis of influencing factors of cultivated land fragmentation based on hierarchical linear model:
A case study of Jiangsu Province, China. Land Use Policy 2021, 101, 105119. [CrossRef]

41. Li, L.; Dingyi, S.; Xiaofang, L.; Zhide, J. Influence of peasant household differentiation and risk perception on soil and water
conservation tillage technology adoption- an analysis of moderating effects based on government subsidies. J. Clean. Prod. 2021,
288, 125092. [CrossRef]

42. Kurkalova, L.; Kling, C.; Zhao, J. Green Subsidies in Agriculture: Estimating the Adoption Costs of Conservation Tillage from
Observed Behavior. Can. J. Agric. Econ. Rev. Can. D’agroeconomie 2006, 54, 247–267. [CrossRef]

43. Singh, C.; Dorward, P.; Osbahr, H. Developing a holistic approach to the analysis of farmer decision-making: Implications for
adaptation policy and practice in developing countries. Land Use Policy 2016, 59, 329–343. [CrossRef]

44. Burton, R.J.F.; Kuczera, C.; Schwarz, G. Exploring Farmers’ Cultural Resistance to Voluntary Agri-environmental Schemes. Soc.
Rural. 2008, 48, 16–37. [CrossRef]

45. Stupak, N. Impact of Agricultural Transition on Soil Protection in Ukraine: The Role of Institutional Change. Land Use Policy 2016,
55, 86–97. [CrossRef]

46. Duan, X.; Xie, Y.; Liu, B.; Liu, G.; Feng, Y.; Gao, X. Soil loss tolerance in the black soil region of Northeast China. J. Geogr. Sci. 2012,
22, 737–751. [CrossRef]

47. Bernstein, H.; Byres, T.J. From Peasant Studies to Agrarian Change. J. Agrar. Chang. 2001, 1, 1–56. [CrossRef]
48. Popkin, S. The Rational Peasant: The Political Economy of Peasant Society. Theory Soc. 1980, 9, 411–471. [CrossRef]
49. Foguesatto, C.R.; Mores, G.D.V.; Dalmutt Kruger, S.; Costa, C. Will I have a potential successor? Factors influencing family

farming succession in Brazil. Land Use Policy 2020, 97, 104643. [CrossRef]
50. Barnes, A.P.; Hansson, H.; Manevska-Tasevska, G.; Shrestha, S.S.; Thomson, S.G. The influence of diversification on long-term

viability of the agricultural sector. Land Use Policy 2015, 49, 404–412. [CrossRef]
51. Tran, H.; Nguyen, Q.; Kervyn, M. Factors influencing people’s knowledge, attitude, and practice in land use dynamics: A case

study in Ca Mau province in the Mekong delta, Vietnam. Land Use Policy 2018, 72, 227–238. [CrossRef]
52. Zhang, Y.X.; Halder, P.; Zhang, X.N.; Qu, M. Analyzing the deviation between farmers’ Land transfer intention and behavior in

China’s impoverished mountainous Area: A Logistic-ISM model approach. Land Use Policy 2020, 94, 104534. [CrossRef]
53. Mukeshimana, M.C.; Zhao, Z.-Y.; Nshimiyimana, J.P. Evaluating strategies for renewable energy development in Rwanda: An

integrated SWOT–ISM analysis. Renew. Energy 2021, 176, 402–414. [CrossRef]
54. Sushil, S. Interpreting the Interpretive Structural Model. Glob. J. Flex. Syst. Manag. 2012, 13, 87–106. [CrossRef]
55. Jayalakshmi, B.; Pramod, V.R. Total Interpretive Structural Modeling (TISM) of the Enablers of a Flexible Control System for

Industry. Glob. J. Flex. Syst. Manag. 2015, 16, 63–85. [CrossRef]
56. Sushil. Incorporating polarity of relationships in ISM and TISM for theory building in information and organization management.

Int. J. Inf. Manag. 2018, 43, 38–51. [CrossRef]
57. Beikkhakhian, Y.; Javanmardi, M.; Karbasian, M.; Khayambashi, B. The application of ISM model in evaluating agile suppliers

selection criteria and ranking suppliers using fuzzy TOPSIS-AHP methods. Exp. Syst. Appl. 2015, 42, 6224–6236. [CrossRef]

http://doi.org/10.1016/j.eja.2016.08.014
http://doi.org/10.1023/A:1020556132073
http://doi.org/10.1007/s10705-004-0715-z
http://doi.org/10.2489/jswc.63.5.300
http://doi.org/10.3390/ijerph18116026
http://www.ncbi.nlm.nih.gov/pubmed/34205130
http://doi.org/10.1016/S0308-521X(02)00014-8
http://doi.org/10.2307/3146279
http://doi.org/10.1111/j.1467-8489.2008.00409.x
http://doi.org/10.1016/j.landusepol.2010.06.006
http://doi.org/10.1016/S0921-8009(03)00166-6
http://doi.org/10.1016/j.landusepol.2020.105119
http://doi.org/10.1016/j.jclepro.2020.125092
http://doi.org/10.1111/j.1744-7976.2006.00048.x
http://doi.org/10.1016/j.landusepol.2016.06.041
http://doi.org/10.1111/j.1467-9523.2008.00452.x
http://doi.org/10.1016/j.landusepol.2016.03.022
http://doi.org/10.1007/s11442-012-0959-5
http://doi.org/10.1111/1471-0366.00002
http://doi.org/10.1007/BF00158397
http://doi.org/10.1016/j.landusepol.2020.104643
http://doi.org/10.1016/j.landusepol.2015.08.023
http://doi.org/10.1016/j.landusepol.2017.12.009
http://doi.org/10.1016/j.landusepol.2020.104534
http://doi.org/10.1016/j.renene.2021.05.104
http://doi.org/10.1007/s40171-012-0008-3
http://doi.org/10.1007/s40171-014-0080-y
http://doi.org/10.1016/j.ijinfomgt.2018.06.003
http://doi.org/10.1016/j.eswa.2015.02.035


Int. J. Environ. Res. Public Health 2022, 19, 7762 16 of 16

58. Nastis, S.A.; Mattas, K.; Baourakis, G. Understanding Farmers’ Behavior towards Sustainable Practices and Their Perceptions of
Risk. Sustainability 2019, 11, 13. [CrossRef]

59. Dearing, J.A.; Zhang, K.; Cao, W.D.; Dawson, T.P.; McKay, D.A.; Sillitoe, P.; Treves, R.; Yang, X.D. Who determines the trade-offs
between agricultural production and environmental quality? An evolutionary perspective from rural eastern China. Int. J. Agric.
Sustain. 2019, 17, 347–366. [CrossRef]

60. Liu, S.W.; Zhang, P.Y.; Marley, B.; Liu, W.X. The Factors Affecting Farmers’ Soybean Planting Behavior in Heilongjiang Province,
China. Agriculture 2019, 9, 13. [CrossRef]

61. Mkomwa, S.; Kaumbutho, P.; Makungu, P. Farm Machinery for Conservation Agriculture. In Conservation Agriculture; Farooq, M.,
Siddique, K.H.M., Eds.; Springer International Publishing: Berlin/Heidelberg, Germany, 2015; pp. 109–131.

http://doi.org/10.3390/su11051303
http://doi.org/10.1080/14735903.2019.1667141
http://doi.org/10.3390/agriculture9090188

	Introduction 
	Materials and Methods 
	Data 
	Description of Study Area 
	Data Collection and Sample 
	Variables and Measure 

	Methods 

	Results 
	Logistic Regression 
	ISM Regression 

	Discussion 
	Significance Analysis of Influencing Factors on Adoption of Conservation Tillage Technology by Farmers 
	Personal and Family Characteristics 
	Cultivated Land Characteristics 
	Farming Cognition 
	External Factors 

	Analysis on the Mechanism of Factors Affecting the Adoption of Conservation Tillage Technology by Farmers 

	Conclusions 
	References

